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Abstract

This document contains the Final Performance Report for US AFOSR grant # FA9550-10-1-0092. It is
submitted by Prof. Semyon Tsynkov'! of North Carolina State University (the Principal Investigator) to Dr.
Arje Nachman of AFOSR, (the Program Monitor). The report is based on four peer-reviewed Journal papers
completed during the performance period of the grant, from 04/15/2010 through 09/30/2013. Three of those
papers, [1], [2], and [3], have already been published, while the fourth one, [4], has has been submitted for
publication and is currently evaluated by Inverse Problems.

Chapter 2 of the report presents a detailed account of the methodology and the results of [1] and [3].
Chapter 3 discusses the approach and the findings of [4]. Chapter 4 reflects on the techniques and the
accomplishments of work [2]. In addition to that, Chapter 1 introduces the reader to the subject and
provides a general overview of the area, while Chapter 5 summarizes the work done during the performance
period of the grant and outlines possible directions for the future research.

Appendices A through O discuss various technical issues.

1Department of Mathematics, North Carolina State University, Box 8205, Raleigh, NC 27695, USA. Phone: +1-919-515-1877;

e-mail: tsynkov@math.ncsu.edu.
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Chapter 1

Introduction

Synthetic aperture radar (SAR) is a coherent imaging technology that uses microwave electromagnetic pulses
primarily for imaging the surface of the Earth from airplanes or satellites, but it is also used to image the
surfaces of other planets like Venus or even moons like Titan. It is based predominantly on the phase
information of the emitted and received waves (as opposed, say, to conventional photography, which is based
on the amplitude). In particular, spaceborne SAR imaging of the Earth’s surface involves sending specially
shaped pulses of radio waves from a satellite to the ground, receiving the scattered response, and processing
it by means of a matched filter [5,6]. In doing so, the received signal can, in some approximate sense, be
interpreted as a Fourier transform of the ground reflectivity function,! whereas filtering that yields the image
is analogous to the inverse transform. The filter is called matched because its phase is supposed to match
that of the received signal.

However, when the signal of a spaceborne radar travels between the satellite and the ground, it becomes
subject to the temporal dispersion in the Earth’s ionosphere [7]. This causes delays in arrival times and
advances in the phases of the waves; the dispersion distorts the signal, and if the filter does not account for
that, a mismatch of the phase occurs and the quality of the image deteriorates [8]. The extent of deterioration
depends on the carrier frequency of the radar, or more precisely, on its ratio to the Langmuir frequency of
the ionospheric plasma. The higher the carrier frequency the less prone the image to ionospheric distortions,
requiring less processing of the data received. Also, higher frequencies correspond to shorter wavelengths, so
the physical size of the system itself can be smaller than one operating with longer wavelengths. Therefore,
many modern spaceborne SAR sensors operate on the frequencies of around 10GHz For example, the
European satellite TerraSAR-X operates in the X-band, on the frequency of 9.65GHz.

Nonetheless, radars operating on lower carrier frequencies, in particular, in the UHF or even VHF band,
i.e., in the range of hundreds of megahertz (also referred to as the P-band [9]), have at least one key
advantage, which is a better surface/foliage penetrating capability. At the same time, their images are much
more sensitive to ionospheric distortions. Hence, an effort is justified aimed at correcting the matched filter
and reducing or removing those distortions. That brings us to the work presented in this report (see also
the original publications [1-4]), as well as in the preceding paper [8].2

We also emphasize that the matched filter must be corrected precisely for the time and place the image
is taken. The reason is that the extent of correction will depend on the current state of the ionosphere,
and the Earth’s ionosphere is not steady. Its characteristics such as the total electron content depend on
many factors, e.g., time of the day, time of the year, geographic location, level of Solar activity, etc., and
may change rapidly, namely, considerably faster than the period of one revolution of the satellite around the
Earth.

n the simplest formulation [5], the ground reflectivity function is the difference between the reciprocal of the square of the
speed of light and the reciprocal of the square of the local propagation speed.

2Some performance criteria for the correction of ionospheric effects in SAR images obtained on low frequencies are discussed
in [10].



2 CHAPTER 1. INTRODUCTION

1.1 Trans-ionospheric SAR fundamentals

In [8], the author analyzed the distortions for the case of SAR imaging by means of a scalar field (in the form
of linear upchirps) that propagates through the inhomogeneous ionosphere modeled as weakly dispersive
dilute cold plasma. The transverse electric field in such a medium is governed by the Klein-Gordon equation
(dispersive wave equation), see formula (2.8). The scattering at the target in [8] was considered in the
framework of the first Born approximation. The latter enables linearization and thus makes the inverse
problem of reconstructing the target properties (i.e., the ground reflectivity function) from the observable
quantities amenable to solution. Continuing the work started in that paper, repeating and enhancing the
results given in [1, 3], we begin in Chapter 2 with investigating the distortions of SAR images due to the
propagation of radar signals through a dispersive medium.

Our analysis allows for both a homogeneous and an inhomogeneous ionosphere where the inhomogeneity
can be vertical and horizontal (as analyzed in [3, Section 3]). We also consider a dissipative ionosphere, i.e.,
one where Ohmic losses are present. However, these losses attenuate the signal nearly uniformly and have
no noticeable effect on the phase, so they are not a major part of this study. Overall, the analysis enables
an accurate quantification of the group delay and phase advance that characterize the propagation, as well
as of the changes in the chirp duration and rate. As such, it leads to a precise description of the ionosphere-
induced mismatches between the received signal and the matched filter. Those mismatches are shown to
be the primary source of image distortions, and the distortions are quantified in terms of how the image
resolution, sharpness, and displacement depend on the parameters of the ionospheric plasma, primarily its
total electron content (TEC) along the signal trajectory.

This part of the study involves building and analyzing the generalized ambiguity function (GAF) for the
radar that takes into account the dispersive propagation in the ionosphere. We note that in Sections 2.2,
2.3, 2.4, 2.5, and later 2.10 (with the addition of another type of distortion, due to turbulence) we basically
develop a full-fledged radar ambiguity theory [6] for the SAR sensor operating through the Earth’s ionosphere
(monostatic, scalar case). To the best of our knowledge, prior to [8], a mathematical analysis of this type
has not been reported in the literature, even though there were a number of publications discussing the
effects of the ionosphere on SAR imaging, see, e.g., [11] or [12] (a review). An analysis similar to ours is
presented in [13], however, only for the case of a homogeneous background ionosphere. Knowing what the
distortions in the image caused by ionospheric dispersion are is only the first step, though. To improve the
image, mismatch between the matched filter and the received data must be removed.

In addition to analyzing the distortions in SAR images caused by the ionosphere, it was also proposed
in [8] to probe the terrain, and hence the ionosphere, on two distinct carrier frequencies. We expand upon
this idea in Section 2.6 and show in Section 2.7 that the resulting two images, while both incorrect per se,
can be used to reconstruct the unknown TEC along the line of sight, and the matched filter can be corrected
accordingly. Specifically, a given object or feature in the scene will be displaced from its true position if
imaged through the ionosphere. Considering the same object or feature imaged on two carrier frequencies,
we can write down a system of equations, in which the two observed distances to the object will be the data,
and the true distance and the TEC will be the unknowns. Solving for the TEC, we can get it as a function
of the shift between the two images. In addition, for a horizontally inhomogeneous ionosphere, this method
can be used to reconstruct the first moment of the azimuthal gradient of the electron number density. We
correct the matched filter by introducing the actual phase and group travel times, as well as the new chirp
rate, computed via the TEC. Then, by re-processing the raw data with the new filter, we can obtain an
improved image. By evaluating and analyzing the new GAF that is built with the help of the corrected
filter, we show that the quality of the image indeed becomes better, see [1].

It is to be noted that the idea of dual carrier probing for quantifying the ionospheric distortions of
satellite radio signals has been used in the GPS community for quite some time. For example, the near-
realtime GPS-derived global TEC maps are available on-line at http://swaciweb.dlr.de. In the literature,
work [14] discusses general effects of the ionosphere on the satellite to land radio propagation in the UHF
and L bands. Work [15] exploits the TEC data obtained from GPS-based measurements for evaluating the
extent of defocusing in space-based SAR images. Similarly, work [16] exploits the GPS derived TEC data to
determine the nature of phase artifacts in interferometric SAR images. The fundamental difference between
the GPS and SAR though is that in GPS there is a “sufficiently smart” receiver on the ground that can
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interpret the data it receives on two frequencies. In SAR, on the other hand, the imaged terrain is assumed
completely passive. Moreover, no artificial targets with a priori known characteristics are, generally speaking,
available, and the parameters of the ionosphere must be determined from the same data that are used to
form the image itself (scattered field received by the antenna on the orbit).

Unlike in GPS, the application of dual carrier probing for quantifying and mitigating the distortions of
spaceborne SAR images in the formulation above is new, see [1,8]. The key consideration is precisely the
use of the same (redundant) data for both the image formation and the TEC reconstruction. Indeed, as
stated before, if the TEC data are acquired at a different location and/or different time, they may reflect
on a different state of the ionosphere and hence appear not particularly helpful for correcting the matched
filter to be used for a given image.

Prior to the work in [1,8], we are aware of only one paper [17] that briefly touches upon the idea of two
frequencies for SAR, and also of an equally brief comment in [18, page 381]. The authors of [17] suggest
that the two frequencies can be taken from the available bandwidth but never actually develop the approach
beyond mentioning it as a potential strategy for obtaining the TEC. Another group of publications [19-22]
discusses and demonstrates the use of two sub-bands in the context of SAR interferometry. Some of the
methods of [19-22] also utilize the aforementioned difference in the displacement between the two images.
The interferometric approach, however, allows one to reconstruct only the differential TEC,? although with
very high accuracy [21,22]. Given the satellite revisit time of several days that characterizes both existing
and future SAR systems, and the volatility of the ionosphere, the requirement of having a repeat acquisition
makes the acquired information less valuable for many practical applications.

Several alternative approaches to deriving the ionospheric TEC have also been proposed in the literature.
Some of them are motivated by the launch of the Japanese Advanced Land Observation Satellite (ALOS)
that carries a phased array SAR instrument (PALSAR) operating in the L-band. In [23] and [24], it is
proposed to use the Faraday rotation (see Chapter 3) for retrieving the TEC information from the the fully
polarimetric quad-channel SAR data, in case the corresponding SAR sensor provides this capability (which
ALOS PALSAR does, see [25, Section 10.4]). The authors of [23] also present the estimates of the group
delays and phase advances for a non-turbulent ionosphere similar to those obtained in the previous paper
in this study [8]. An even earlier publication discussing the effect of Faraday rotation on polarimetric SAR
is [26]. Of course, if the fully polarimetric data are not available (or, otherwise, if polarimetry puts too high
of a demand on storage, downlink capacity, etc.), then the approach based on the Faraday rotation is not
going to work. For example, the authors of [17] also rely on the Faraday rotation for TEC reconstruction (in
fact, they consider it the only source of image distortions), but emphasize that for other types of sensors (e.g.,
single-channel), an explicit a priori estimate of the Faraday rotation is needed for introducing corrections.
The authors of [19] indicate that in the absence of external information one can use autofocus algorithms
(see [27, Section 3.9.1] or [28,29]) to obtain the TEC, which is not a very reliable approach though, whereas
the SAR system itself (L-band) can be efficient in obtaining the difference of the TEC distributions between
the two radar acquisitions. The authors of [30] present two approaches; the first one involves a spaceborne
radar operating on a very low frequency, below the Langmuir value, and is similar to the traditional ground-
based sounding. The second one uses a higher frequency and derives the TEC information by analyzing
the returns from the specially chosen bright point targets. The authors of [31] employ a model known as
the ionospheric phase screen to analyze the effect of auroral arcs (special electron density irregularities) on
spaceborne SAR images taken in the polar regions of the Earth. Finally, the authors of [32] introduce two
methods for measuring the ionospheric TEC based on single-polarized data. The first one estimates the TEC
from the phase error of the filter mismatch and requires high contrast strong point targets such as corner
reflectors within an otherwise dark area; the second one requires two different interrogating waveforms, up
and down linear chirps, and estimates the TEC from the path-delay differences between them. We note that
none of these papers, see [19-23,26,30-32], provides a comprehensive analysis of how the reconstructed TEC
can be used for correcting the filter and subsequently improving the image.

As far as our own work, after demonstrating (as seen in [1]) that the filter corrected by dual carrier probing
indeed helps improve the image, we proceed in Section 2.8 (as seen in [3]) to analyzing the robustness and
accuracy of the TEC reconstruction itself. The goal is to see what happens if the TEC is reconstructed not
precisely, but with some error. One of the reasons the TEC reconstruction may be prone to an error is that

3 It is the difference between the TEC distributions for two successive data acquisitions.
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the formula for the TEC derived in [1,8] by taking the two distances to a given object as the data appears
poorly conditioned with respect to each individual distance. The first obvious remedy is to use several
distinct objects instead of just one. In this case, the overall error can be reduced by a factor of v/L, where
L is the number of objects (under a natural assumption that the values of the TEC computed for individual
objects can be interpreted as independent random variables). However, a more promising approach is to
use the technique known as area-based image registration [33]. It allows one to superimpose the two shifted
images and obtain the shift as an independent quantity that is not related to the distance from the satellite.
The accuracy of the modern registration techniques can be as high as a few percent of the resolution pixel,
see, e.g., [34-38].

Thus, we show that if an area-based image registration approach (see, e.g., [39,40]) is employed for
evaluating the shift, then the robustness, and hence the accuracy of the TEC reconstruction, considerably
improves. In Section 2.9, for the phase correlation method, we obtain specific quantitative estimates of how
the error in the value of the shift affects the error in the TEC and how the latter, in turn, affects the final
quality of the image. Of course, these results withstand a natural “backward compatibility check.” If we
assume that there is no error in the value of the shift, then there will be no error in the value of the TEC,
and eventually all the deterministic distortions of the image will be completely removed, as in [1].

Although most of the report focuses on the distortions caused by the deterministic part of the ionospheric
phenomena, we also look at the distortions of SAR images due to the ionospheric randomness (caused
by turbulence). These distortions are related to the fluctuations of the electron number density of the
ionosphere and can be quantified reasonably well, see, e.g., [8], as well as [13,41-44]. However, mitigating
those distortions requires a substantial additional effort: obtaining the statistics of radio waves based on the
statistics of the medium (turbulent ionosphere), see, e.g., [45-47], and then modifying the signal processing
algorithm (the matched filter) accordingly, and even then all of the distortions may still not be mitigated. We
investigate the issue of ionospheric turbulence in Section 2.10 and find that it is much more of an issue for the
azimuthal (parallel to the flight track) resolution than the range (normal to the flight track) resolution. In
fact, the distortions in range are completely removed by correcting the filter for the deterministic errors alone.
This “unevenness” between the range and azimuth stems from the performance of a spaceborne SAR in range
being practically not affected by the ionospheric turbulence due to the ergodicity of the random field that
represents the fluctuations, whereas the performance in azimuth being sensitive to both the deterministic
and random component of the electron number density. In the literature, the subject of mitigating the
distortions caused by turbulence has not received too much attention; among the relevant publications we
mention [48,49], where the authors propose several approaches to reducing the random component of the
phase error.

For the rest of the report, we will assume that the SAR imaging is done in the stripmap mode, and
that it is broadside, i.e., that the antenna always points in the direction normal to the orbit, see Figure 1.1.
We will also employ the start-stop approximation for our analysis [5,50]. In Table 1.1, we present the key
parameters and their typical values that we use hereafter (excluding Chapter 4). Note that along with the
physical units of the TEC, em~2, used in Table 1.1, engineering units defined as 1TECU=10"2¢m~2 can
often be found in the literature. We also use the electrostatic CGS units throughout this report.

1.2 Anisotropy as it relates to SAR

In Chapter 2, we deal with inhomogeneity of the mean electron number density, but this is done within an
isotropic framework. Namely, the permittivity of the plasma, which is due to the interaction of the impinging
electromagnetic field with the electrons, may vary both horizontally and vertically, but may not vary as a
function of the local propagation direction. The matched filter in this case is corrected by introducing a
total electron content (TEC) over the ray path.

Looking at anisotropy both in the propagating medium and at the target are the logical next steps
in adding complexity to the model introduced in the isotropic framework. In Chapter 3, we study the
electromagnetic propagation in a plasma with the presence of a magnetic field, and in Chapter 4 we take
into account the anisotropy of the target material. These add new levels of complexity to the model but are
significant steps toward improving the interpretation of spaceborne SAR images obtained on the frequencies
low enough where the ionosphere is a major issue.
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Parameter Notation | Typical value Reference
Radar carrier frequency 52 300MHz (2.4)
Carrier wavelength Ao = QWLOC 1m (2.4)
Bandwidth 5 8MHz (2.18)
Pulse (chirp) duration T 5-1075s (2.18)
Pulse repetition frequency fo 2KHz page 15
Total electron content in the ionosphere Ny 5-1018em =2 (D.8)
Plasma electron (Langmuir) frequency % 9MHz (2.8)
Collision frequency in the ionosphere Ve 10° Hz (2.55), (E.1)
Satellite velocity USAT 7.6km/s page 15
Length of synthetic aperture Lga 50km page 15
One-way distance from orbit to target R 1000km (2.76), Fig. 1.1
Orbit altitude H 500km Figure 1.1
Incidence angle cosf = % 60° Figure 1.1
Registration accuracy, in resolution units Cr,Ca 0.05 (2.119), (2.126)
Carrier frequency separation factor Z 10% (2.121)
Relative magnitude of fluctuations M 5-1073 (2.11)
Outer scale of ionospheric turbulence 0 1km — 10km (2.15)
Integral squared mean electron density No g 5-10%cm=° (2.139)
Magnetic field of the Earth, CGS units | Ho| 0.31 — 0.58 G (J.4)
Electron cyclotron (Larmor) frequency % 0.87 — 1.6 MHz (J.4)

Table 1.1: Typical values of parameters throughout most of this report.

1.2.1 Anisotropic medium — an external magnetic field

Chapter 3 is an extension of the main focal point of the study: the SAR imaging through the ionosphere and
construction of the generalized ambiguity function. However, we are no longer ignoring the polarization of
the radar pulses. Typical SAR systems emit linearly polarized signals. Knowing that the waves are linearly
polarized allows us to consider the anisotropy of the medium in which they propagate. The Earth’s magnetic
field introduces a significant anisotropy in the ionosphere (gyrotropy), and therefore it is vital to analyze
its effect on the ambiguity theory that is being developed. Analysis of the Faraday rotation,* which is the
change in a wave’s plane of polarization due to propagation in a magnetized plasma, is thus warranted.
While it was mentioned in Section 1.1 that others have proposed using it to obtain the TEC [23,24], this
capability is limited to the fully polarimetric SAR data. In a single polarization framework though, the
Faraday rotation must be accounted for as it has the potential of severely distorting the received signal and
hence the image.

Chapter 3 is the first step in this direction. We construct the generalized ambiguity function for single
polarization images in the presence of Faraday rotation. As expected, additional parameters dependent on
the external magnetic field arise that are not present in the isotropic case. We are able to identify these
parameters and show how the effect of Faraday rotation varies along the length of the chirp. As for the
GAF, we show that the Faraday rotation only affects the range part; the azimuthal part is identical to that
in the isotropic case analyzed in Chapter 2.

Although the Faraday rotation affects the propagation of a chirp, the magnitude of the effect can vary
depending on the values of the parameters involved. It can sometimes be difficult to detect the Faraday
rotation by a single-polarization instrument. In Chapter 3, we present three possible scenarios as far as
how much the rotation affects the chirp, and analyze the one for which the rotation is neither too small
nor too large. Within the specifications of this intermediate case, we propose a method to determine the
parameters that characterize the Faraday rotation given the image obtained. Once these values are known,
a new corrected filter can be constructed to improve the SAR performance in range. These corrections can

4The rotation is named after Michael Faraday, a prominent 19th century scientist and pioneer in the field of electromagnetism.
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footprint

Figure 1.1: Schematic for the broadside stripmap SAR imaging.

be applied on top of the corrections derived in Chapter 2, providing compensation of both dispersion and
Faraday rotation effects.

1.2.2 Anisotropic target material

Chapter 4 deals with the scattering at the target, which could also be anisotropic, with the focus being on
the degrees of freedom in the scattering model. Ultimately, we are able to provide a necessary and sufficient
condition under which interpreting the target material as a weakly conductive uniaxial crystal allows one
to reconstruct all the degrees of freedom contained in the complex 2 x 2 Sinclair scattering matrix. As in
the previous parts of our study, we are assuming that the scattering is weak, i.e., the scattered field is much
smaller than the incident field. This, again, allows us to invoke the first Born approximation, which is a
very important simplification, as otherwise the nonlinear inverse problem would be very difficult, if at all
possible, to solve [5, 6].

Using the first Born approximation, we start in Section 4.2 with the most basic kind of scatterer: an
isotropic dielectric, and slowly add layers of complexity. The next framework we analyze is that of a
perfect birefringent dielectric. We restrict ourselves with a uniaxial crystal model because it is the simplest.
Following this, we repeat the studies of isotropic and uniaxial scatters but allow them to have a finite
conductivity, making them lossy dielectrics. The study of lossy uniaxial dielectrics is broken down further
because the conductivity can also be isotropic or anisotropic. Again, we are only considering the uniaxial

5This matrix is widely used to describe the relation between incident and scattered monochromatic waves since the concept
was first introduced by George Sinclair in [51].
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anisotropy. After adding the final level of complexity, i.e., anisotropic conductivity, we find that all of the
degrees of freedom of the Sinclair matrix are recovered.

It turns out though this problem does not have a solution for every combination of possible entries for
the scattering matrix. However, we are able to provide a necessary and sufficient condition for the solution
to exist and demonstrate that the presence of a “region of nonexistence”, so to speak, for the solution is not
due to the first Born approximation that we use but rather is an inherent feature of scattering off the target
material with the chosen structure.

Furthermore, all these scenarios of increasing complexity assume that the wave is coming from a vacuum
and is being scattered off a half-space with certain properties. However, for SAR imaging, the target material
is usually considered concentrated only on the surface of the half-space [5]. We show in Section 4.3 that
the two setups are equivalent in the sense that the reflected fields for both are the same in the first Born
approximation.

Modern practical applications of radar polarimetry employ different empirical and semi-empirical cri-
teria that rely on the entries of the Sinclair scattering matrix. Examples include a co-polaraized phase
difference-based study of oil spills [52], an algorithm for reconstructing the ocean surface slopes that utilizes
all four channels [53], several soil moisture retrieval algorithms analyzed in [54], and vegetation classification
technique that uses multi-frequency polarimetric data [55]. Additional references can be found in [25]. In
contradistinction to all those techniques that interpret the entries of the scattering matrix phenomenolog-
ically, we are able to reconstruct the physical characteristics of the scattering material within the adopted
model, namely the principal values of the permittivities and conductivities, i.e. those associated with the
principal axes, and the orientation of the optical axes in regards to the plane of incidence.
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Chapter 2

SAR in an isotropic framework

2.1 Chapter layout

The current chapter is based on [1] and [3] and is organized as follows. In Section 2.2, we introduce the
physical model for the propagation of radio waves in the ionosphere. This model has a deterministic and a
stochastic component. The stochastic component is due to turbulence, and in Section 2.2 we also present
the basic formulas that we use to describe the turbulence. In Section 2.3 we introduce the generalized
ambiguity function, or GAF. The concept of GAF appears when considering the matched filter applied to
the SAR signal scattered off the target and received by the antenna, and then summing up the contributions
from all the pulses along the synthetic array. As seen in [5], the GAF can be interpreted as the image of
a point target. It provides a convenient way to assess the radar performance. In Section 2.3 we assume
that the shape of the pulse that the radar transmits is a linear upchirp, which is common, and investigate
how these pulses travel between the antenna and the target in three separate scenarios: unobstructed non-
dispersive propagation, dispersive propagation in a homogeneous ionosphere, and dispersive propagation in
an inhomogeneous ionosphere. We also look at how the latter two scenarios affect the GAF.

The effect of the ionosphere on the SAR performance is analyzed in detail in Sections 2.4 and 2.5, where
we show that temporal dispersion in the ionosphere can lead to image displacement and can also result in a
loss of image resolution and sharpness in both range and azimuth. The distortions caused by the ionospheric
dispersion can actually be quantified, demonstrating the significance of the issue and why mitigation of the
distortions would be greatly beneficial.

Following the idea put forth in [8, Section 3], Section 2.6 proposes to probe the terrain, and hence the
ionosphere, on two distinct carrier frequencies. From the information gathered from this double probing,
one can set up a system of equations and solve for the total electron content, TEC, of the ionosphere along
the ray path. The resulting TEC can then be used to construct a corrected matched filter for the GAF. If
the reconstruction is accurate, then, as seen in Section 2.7, the images obtained through the new matched
filter are greatly improved from their non-corrected counterparts in Sections 2.4 and 2.5.

However, the original approach of [8] to TEC reconstruction based on dual carrier probing appears
poorly conditioned, meaning that it is sensitive to errors in the input data. We discuss this in Appendix G.
In Section 2.8, we show that probing the ionosphere on two carrier frequencies can rather be combined with
image registration, which yields an accurate and robust procedure for TEC reconstruction. Still, even with
the best registration techniques, the TEC will not be reconstructed ezactly, and it is important to see how
the errors in the reconstruction affect the performance of the corrected matched filter. We look into this in
Section 2.9.

Finally, in Section 2.10 we turn our attention to ionospheric turbulence, which is a crucial feature of the
ionosphere. We quantify the distortions of the image due to the turbulent fluctuations of the ionosphere
and find that the azimuthal resolution is much more sensitive to the turbulence than the range resolution.
However, the issue of mitigating the distortions due to the turbulent fluctuations is left for future study.

Appendices A through I correspond to this chapter and are arranged in the order they are referenced.

9
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2.2 The model

2.2.1 Fundamentals

For the discussion in the current chapter we adopt the same model as in [8]. We analyze the standard (as
opposed to interferometric) SAR images [27], i.e., all the images are considered two-dimensional (range and
azimuth), and the elevation is not taken into account. We also assume that the images are rendered by
scalar propagating fields, i.e., that the polarization can be disregarded [5,6]. All the targets are assumed
deterministic (no randomness is involved in describing them) and dispersionless (the scattering properties
are not frequency-dependent within the spectrum of the radar signal); scattering of radar signals off the
targets is linearized and interpreted using the first Born approximation. The start-stop approximation is
employed to describe the synthetic antenna; its applicability to spaceborne SAR sensors is justified in [50].

The ionosphere is modeled as a layer of inhomogeneous dilute plasma: the mean concentration (number
density) of electrons can depend on both the altitude and the horizontal coordinates (as seen in section 2.5).
In this chapter we disregard the effect of the magnetic field of the Earth on the propagating waves. This
implies, in particular, that the Faraday rotation is not taken into account. On top of its mean value, the
electron number density has a stochastic component due to the ionospheric turbulence, which is a quasi-
homogeneous random field [45,56]. The effect of the Earth’s magnetic field on the ionospheric turbulence is
disregarded, and the turbulence is assumed isotropic.

The propagation of electromagnetic waves in the ionosphere is analyzed with the help of the cold plasma
approximation [7], which requires that the phase speed of the waves be much faster than the thermal speed of
the electrons. The cold plasma approximation is equivalent to disregarding spatial dispersion and taking into
account only temporal dispersion of radio waves in the plasma [57]. Moreover, the propagation is assumed
linear, because the power of signals emitted by spaceborne antennas is typically much lower than that needed
for setting off the nonlinear effects, see [58-60], as well as [7, Ch. VIII].

We use the classical Helmholtz theorem [61] to partition the overall electric field into the longitudinal
and transverse components. Then, from the full Maxwell’s equations and the equation of motion of electrons
in the electric field one can derive the Klein-Gordon equation (see [8, App. A]) that governs the propagation
of high frequency transverse' electromagnetic waves in dilute plasma:

0?E,
ot?

~*AE; +wi B = 0. (2.1)

The quantity wpe in equation (2.1) is the Langmuir frequency, or plasma electron frequency. It characterizes
temporal responses of the plasma and is given by:

[4me? N,
Wpe = — (2.2)
e

where e and m, are the charge and mass of the electron, and N, is the electron number density. The
behavior of wge in the ionosphere follows that of N,; it has an altitude-dependent deterministic component
and a stochastic component due to the turbulence. Typical values of the Langmuir frequency in the Earth’s
ionosphere range between 19 and 94 megaradians/s, which corresponds to between 3 and 15 MHz.

Unlike in a vacuum, the propagation speed of electromagnetic waves in the ionosphere depends on the
frequency. This phenomenon is known as temporal dispersion; it is due to the presence of the last, non-
differentiated, term in equation (2.1). The dispersion relation for the Klein-Gordon equation reads:

2 2 27.2
w* = wp, + k7, (2.3)
which is derived by substituting the form of a plane electromagnetic wave,

© ~ ei(wt—kr)’ (24)

I The corresponding longitudinal oscillations are known as Langmuir waves, in a cold plasma they have zero group velocity [57].
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into (2.1). We emphasize that according to (2.3) the short waves are weakly dispersive, whereas the long
waves are subject to stronger dispersion. Indeed, the phase and group velocity of the propagation (w/k and
dw/dk, respectively) are given by:

1
vpn =c (1 +wge/02k2)2 (2.5)
and
_1
Vg =c (1+ wge/czkz) 2, (2.6)

so that the shorter the wave (the larger the k), the closer both velocities to the non-dispersive limit v = c.
Also, (2.3) yields the following expression for the dielectric constant € of a cold plasma:

k22 wgc
7:6:170‘)2. (27)

In the Cartesian coordinates we can consider equation (2.1) for individual field components:

PE 9

In the rest of the chapter, we will use the scalar governing equation (2.8) to describe the propagation of
electromagnetic waves in the ionosphere. For a comprehensive account of the propagation of radio waves in
plasma we refer the reader to the monographs [7] and [62].

2.2.2 Turbulence basics

To characterize the ionospheric turbulence, we write the electron number density as follows:
Ne = (Ne) + p(z), (2.9)

where the angular brackets (-) denote the expected value (mean) and u represents the fluctuations: (u) = 0.
In the simplest case of constant (N,), p(x) is a homogeneous and isotropic random field, and its correlation
function depends only on the distance r = |#; — x| and not on the individual locations #; € R? and z, € R3:

V(ay, @) € (ple)u(z)) = V(o — z|) = V(r). (2.10)

In reality, however, (N,) is a function of the altitude h. At the same time, the ratio

M= (]<\Z§> (2.11)

is assumed constant. A typical numerical value of M is 5- 1073, and in extreme situations it may reach
107! [43]. Hence, /(u?) also depends on x; and h, which makes u(x) a quasi-homogeneous (rather than
truly homogeneous) random field. While in this case we still keep the same notation (2.10) for the correlation
function, in fact we have V' = V (x4, h, r), where the dependence on z; and h is slow and the dependence on
r (local variable) is fast.
For the Kolmogorov-Obukhov turbulence, the spectrum is (see [63, Section 12.1]):
- C

11
Vig) = A+ /ar where k= 5 and C = const. (2.12)

Hence, the correlation function evaluates to

e * 5 iqr °° singr -
Vir) def /// V(q)e'Tdq = 47r/0 TjV(q)(qu
1

I'(x)

(2.13)

5_ 3 34k _3
227 Cr2qg T 2+”Kﬁ_%(q07'),



12 CHAPTER 2. SAR IN AN ISOTROPIC FRAMEWORK

where K, _ 3 is the Macdonald function, or modified Bessel function of the second kind (see, e.g., [64, Chapter

s
2qoT

VII, § 3]). Asymptotically for large r, we have K| s (qor) = e~ 1" so that the correlation function

decays exponentially:

22K 3 1
Vr)= Cn? (%0) (gor)* " ze™ ", (2.14)

This means that effectively we are taking into account only short-range phenomena in the ionosphere. The
quantity go in formulae (2.12)—(2.14) helps define the correlation length rg, or the outer scale of turbulence:

af L (%0 g (ontTE ) o JAT(e) 1
0o V(O)/o Virdr = (O I'(x) q0> k=1 (k—1)(k—2)qo’ (2.15)

where we have taken into account that

2T 7

V(0) = ///_Z V(g)dg = O7>0/0/V(q)q2 sin 0dOdpdq = C7r3/2q(?;r(llj(ﬁ)§). (2.16)

The value of ry in (2.15) ranges between 1km and 10km according to different sources in the literature. The
value of the constant C' in (2.12) is related to the variance (u?) of u(x), which follows immediately the
definition (2.10) and normalization (2.16):

| vada=uy - o= EE (217)

Wiqgr( - 5)

w

Moreover, because of (2.14), the correlation function (2.13) clearly satisfies the necessary and sufficient
condition for ergodicity of u(xz) known as the Slutskii theorem (1938), see [56, Section 4.7]:

Hence, we can substitute statistical means for spatial averages of p when averaging over long distances.
In [65, Section 5.1] one can find some experimental data on the spectra of the ionospheric turbulence.

For the purpose of obtaining specific quantitative estimates, we will use the typical values given in Table
1.1. The effects of turbulence on a SAR image are analyzed in Section 2.10.

2.3 The generalized ambiguity function

The generalized ambiguity function offers a convenient way of assessing the radar performance. It is basically
the image of a point target, i.e., that of a delta-type scatterer. In the ideal world, this image would be a
delta-function as well. In reality, however, it is smeared out (by the nature of the radar signal processing,
even when there is no ionosphere and no dispersion), and the extent of this smearing provides the limits of
radar resolution.

The interrogating pulses emitted by the antenna of a SAR are taken as linear upchirps® of the form:

P(t) = A(t)e™,  where A(t) = x-(t)e" . (2.18)

In formula (2.18), x. () is the indicator function of the interval of duration 7:

xT(t)z{l’ tel-r/2,7/2, 219)

0, otherwise,

2High-range resolution waveforms, see [6].
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and a = B/(27), where £ is the bandwidth of the chirp (for an upchirp, @ > 0). Accordingly, the

27
instantaneous frequency of the chirp [5, 6], %, is given by
Bt
W(t) =wo + > te [_7-/27 7/2}7 (220)
T

where 52 is the center carrier frequency. The modulating function A(t) in formula (2.18) is assumed slowly

varying compared to the fast carrier oscillation e?“ot:
dA T B d ,
’dt = |204tX7—(t)| < 2045 = aT = 5 < wp = ’dteuuot

Hereafter, the radar is assumed to operate in the stripmap mode, see [66], when the antenna points in
a fixed direction relative to that of the satellite motion.? Hence, the footprint of the beam emitted by the
antenna sweeps a strip on the Earth’s surface parallel to the flight track, i.e., to the orbit.

To obtain the image, the antenna emits a series of pulses (2.18) when moving along the orbit. Those
pulses travel to the Earth’s surface, get scattered off the ground, and propagate back toward the satellite
where they are received by the same antenna (in the case of a monostatic SAR [66]). In doing so, clearly, both
the emission and the reception of pulses are done by a moving antenna (which gives rise to the Doppler fre-
quency shift) and moreover, the satellite travels a certain distance along the orbit during the pulse round-trip
time between the antenna and the ground. However, in a simplified framework of the start-stop approxima-
tion those effects are disregarded. Instead, we assume that the pulse is emitted and the scattered response
received while the antenna is at standstill at one and the same position, after which it moves to its next send-
ing/receiving position along the orbit. This assumption has been used extensively in the SAR literature as
it renders the corresponding analysis much easier. A full justification for the use of start-stop approximation
for spaceborne SAR imaging can be found in [50].

2.3.1 Non-dispersive propagation

Following [5], we first reproduce the derivation of the generalized ambiguity function for the case of un-
obstructed propagation with the speed c. In this case, the field is governed by the standard d’Alembert
equation, which is obtained from the Klein-Gordon equation (2.8) by dropping the last term, i.e., by setting
wpe = 0. As indicated in Section 2.2, all images are assumed two-dimensional with range and azimuth (i.e.,
cross-range) being the coordinates, and the elevation of the target above the Earth’s surface is not taken
into account. This applies to the analysis of both non-dispersive and dispersive cases.

Suppose that the antenna is a motionless point source located at & € R3. Then, the propagating field
due to the emitted chirp (2.18) is given by the standard retarded potential of the d’Alembert operator:

ol 2) = iP(t— |z—:1:\/c)-

= 2.21
47 |z — x| (2:21)

Let us assume that the imaged terrain, which is also motionless, is characterized by the variable refraction
index n = n(z). Under the first Born approximation [67, Sec. 13.1.4], which is elaborated on in Section 4.1.2
and Appendix M, scattering is linearized so that the terrain is interpreted as a secondary waves’ source due
to the incident field (¢, z) of (2.21):

1 —n2(2) 0%0 def D¢
e e P

and each point z of the target is considered a source of the scattered field with intensity

2o(t, 2
V(Z)% ~ —wiv(z)p(t, 2). (2.22)

3When this direction is normal to the flight track, the imaging is referred to as broadside.
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In Chapter 4 we extend the consideration of specular reflection to the backscattering, potentially bringing
in some issues which will be part of a future study. The scattered field at the location x of the antenna and
the moment of time ¢ is given by the Kirchhoff integral, as derived in [5]:

o [ A e
(Born approximation) ~ / / / / (t—r—lz—2l/c) , OW)  iras (2.23)

47r|:c — z ot?

(using é-function m/. . = /// o — z| 8152 (t— |z —z|/c,2)dz.

As the amplitude A(t) in (2.18) is slowly varying, it can be left out when differentiating the incident field
(2.21) for substitution into (2.23), which yields:

0% N_wg P(t—|z—z|/c)

T ACE A e P o)
Consequently,
Y(t, z) ~ 7z, 2)P (t — 2@ — z|/¢) dz
/// (2.25)
N /// (2, 2)A(t — 2|z — z|/c) ot =2e=2l/) gz
where 2
P, 2) = -0 M2 (2.26)

1672 |z — 2|

According to (2.25), the scattered field (¢, ) can be interpreted as a result of application of a Fourier
integral operator (FIO) to the ground reflectivity function

1—n?(z
v(z) = 072()’ (2.27)
see, e.g., [6,68-70]. The FIO is approximately inverted by applying a matched filter to ¢ and accumulating
the information due to multiple interrogating pulses (2.18) emitted from and received by the antenna at
different locations on the orbit. This procedure is similar to application of the adjoint operator, which would
have coincided with the true inverse if the mapping (2.25) was a standard Fourier transform.

The matched filter is defined as follows. Assume that there is a point scatterer at the reference location

y, then the resulting field at (¢, z) is obtained by substituting v(z) = 6(z — y) into formula (2.25):

wy Pt —2]z —yl/c)

tz)=—
it @) 1672 |z — yl|?

(2.28)

The filter is essentially a complex conjugate of 17 given by (2.28); for simplicity, the constant factor
—w3 /1672, as well the entire denominator, which is a slowly varying function (compared to the fast os-
cillation e®o?) are disregarded. What remains is merely P(t — 2|z — y|/c), where the overbar denotes
complex conjugation. The idea of building the filter this way, i.e., the idea of matching, is to have the large
phase cancel in the exponent, see formula (2.18). The application of this filter yields an image from a single
chirp:

I(y) = / P(t — 2]z — y|/)u(t, z)dt (2.29)

:////XP(t—2|:B—y/C)P(t—2|:c—z|/c)dt17(m,z)dz

W(y,z)
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where we have changed the order of integration after substituting expression (2.25) for ¢ (¢, ). The interior
integral W (y, z) in formula (2.29) is called the point spread function, see [5,6], and its limits are determined
by the indicator function(s) x, under the integral, see (2.18) and (2.19). Up to a slowly varying denominator,
the point spread function W(y, z) yields a single-chirp image of the point scatterer located at z, i.e., it is
the field due to a unit magnitude delta-function at z processed with the matched filter P(-).

Let us consider a sequence of emitting/receiving times and locations (t", ™). For each n, we build the
point spread function following (2.29):

W™(y,z) = / Pt —tr —2lz™ — y|/c)P(t —t" = 2|x" — z|/c)dt (2.30)

where the notation in the second line is used below in Chapter 3. The generalized ambiguity function of
a SAR system takes into account the information from multiple interrogating pulses by summing up the
corresponding contributions (2.30):

Wy, z) =Y d(z,z")W"(y,2). (2.31)

The factor ¥(z, ™) under the sum in (2.31) determines the range of summation; it may come from the
directivity pattern of the antenna. If so, the quantity ¥(z,x™) can be approximated as follows:

1

0, otherwise.

if the target z is in the beam emitted from ",

9

Hz,z") = { (2.32a)

Often, the synthetic aperture is smaller than this, though, due to technical limitations.

The antenna of longitudinal dimension L emits a beam of angular width of about 2A/L provided that the
carrier wavelength A = 2me/wg is much shorter than L. Consequently, the longitudinal size of the antenna
footprint on the ground in the case of broadside imaging is

Rta A R/\ > L (2.32b)
n—~ R— .
L L = LSA,
where R is the distance from the location of the antenna x™ to the center of the footprint. Let the subscript
“1” denote the coordinate along the flight track (orbit), and Axz; be the distance along the orbit between
the successive emissions of pulses. We can also take z; = 0 with no loss of generality. Then, we have

—Lsa <gp < lsa o 8 <n < I where N = [LSA} < [ IAR }, see (2.32b), and [-] denotes the integer

27 Az Az L
part. Consequently, we recast (2.30), (2.31), and (2.32a) as

N/2

W(y,z) = Z A(t—t"—2|y_mn|/c)e2iwo|y—ac"\/c
_N/2 X

XAt —t" — 2|z — x| /c)e2wolz2"/eqy,

(2.33)

Next, we change the integration variable from ¢ to t — ¢™ in each term of the sum (2.33) and realize that
neither A(t — 2|y — ™|/c) nor A(t— 2|z —x™|/c) depends on n explicitly, except for the dependence via x™.
The latter is weak, because for large R both |y — 2"| and |z — ™| are slowly varying functions of ™, and
they appear as arguments of another slowly varying function, A. Hence, the factors A and A can be taken
out of the sum (2.33), and " inside A(-) and A(-) can be replaced by z° for definiteness, which yields:

N/2
Wy, 2) ~ (/ At — 2]y — 20 /) A(t — 2| — a:0|/c)dt) ( Y ieolly=ati/emlzmarl/e) ) (2.34)
X —N/2

Wr(y,z)

Wal(y,z)
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Hence, the generalized ambiguity function gets approximately split into the product of the range factor:

Wr(y,z) = / At — 2|y — 29 /c)A(t — 2|z — 2°|/c)dt (2.35)
X
and the azimuthal factor:
N/2
Waly,2)= 3 eenllv=atl/e-lz=a"i/e) (2.36)
n=—N/2

These control the range and azimuthal resolution of the radar, respectively, see [5, 6], for the case of an
unobstructed propagation between the orbit and the ground. For a more complete argument and analysis
of the error introduced with this approximation, see Appendix A. The actual calculation of the range and
azimuthal factors of the GAF (2.35) and (2.36) is also done in Appendix A. In particular, the azimuthal
factor (2.36) evaluates to

Wa(y, z) =~ e'*° N sinc (W—zl ),
A
2.37)
wo(RY — RY (
where ®g = ZM and Ay = mhie .
c woLsa

The quantity Ay in (2.37) is the azimuthal resolution. The sinc function in (2.37) defines the shape of
the GAF in the azimuthal direction. While azimuthal resolution is determined by the width of synthetic
aperture, the range resolution depends on the properties of the interrogating pulse, i.e., P(t). The analysis
for chirp waveforms is given in Section 2.4.1 and Appendix A.

Remark. The quantity e’® in Wy, see (2.37), is a factor of magnitude one in front of the sum. It may
not have received proper attention in the earlier accounts of the SAR ambiguity theory, including [8] and
those of our own [1,3]. This factor rapidly oscillates in range. While an inconvenience at a first glance,
it actually helps redefine the ground reflectivity function so that to enable backscattering via the Bragg
mechanism.” This is done by means of a windowed Fourier transform (WFT) on an intermediate scale [71]
(much longer than the carrier wavelength yet much shorter than the resolution). In doing so, the geometrical
spreading of spherical waves, which is accounted for by the denominator in formula (2.26), can be included
into the definition of the ground reflectivity prior to applying the WFT. Indeed, for & within a given
synthetic aperture, the denominator of (2.26) varies slowly and produces only insignificant changes in the
signal amplitude. Therefore, for the rest of the report we will omit the rapidly oscillating factor e*® in
(2.37) and disregard the dependence of 7 on @. This is equivalent to assuming ahead of time that (z) has
already been transformed, and needs to be interpreted as the local backscattering coefficient at the target
rather than the plain variation of the refraction index, as in (2.27).

The generalized ambiguity function (2.34) is the image of a delta-type scatterer. Hence, if we could make
it equal to a delta-function as well, W(y, z) = §(y — z), then the radar would have had perfect resolution. In
reality this is never achieved, and instead W (y, z) has a peak of finite height and finite width as the reference
point y approaches the target z. The sharper (i.e., the narrower) this peak the better the resolution, because
two sharper peaks can be told apart if they are closer.

2.3.2 Dispersive propagation in the homogeneous medium

In the case of propagation through the ionosphere, the shape of the pulse changes in time and space because
of the dispersion. The simplest case to analyze is that of a homogeneous ionosphere; a detailed analysis
(based on the Fourier transform and linearization of the dispersion relation around the carrier frequency) is

4Resolution is a capability of the radar to distinguish between two different targets located a certain distance apart.

5 Allowing for backscattering at the target is critical for the analysis of a monostatic SAR. Yet formulae (2.25), (2.26), (2.27)
show some physical inconsistency as they may yield non-zero backscattering even where it does not exist, e.g., for the scattering
off a half-space with v(z) = const, which is known to be specular.
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provided in Appendix B. The form of the propagating pulse emitted by the antenna at x is given by equation
(B.19) [cf. formula (2.21)]:

<,0(t7Z) _ A/(t - |Z — 1l3|/'l)gr(w0))eiwo(tf\zfq;\/vph(wo)),
4|z — =l (2.38)
where A/(t) _ XT,(LL)eio/tz7
or more compactly as
L P (m,Z,WO,t)
ha)= 2.39
ot 2) At |z—=z| (2.39)
where .
P/(iB, Z7wO7t) = A/ (t _ ‘Z z CE|)) elwo(t*vph(wo))' (240)
Vgr (Wo

The variables 7/ and o are the new chirp duration and rate given by equations (B.17) and (B.18), respectively:

|z — 2|« B

I = —6 = — 2.41
=r—-fr=1 R ( )
and S
— x| wi, B 0T B B oT
"= o+ o= [z —@lwpe B° 0T B _ B ([ 07 2.42
@ =atoa=adt 2c wg T2 272 27 +7' ( )

According to (2.41) and (2.42), the longer the distance |z — x| that the pulse travels, the more it gets
compressed (7' becomes shorter) and the more its rate increases (o’ becomes larger). We also emphasize
that as formula (2.38) indicates, the chirp itself, i.e., its slowly varying envelope A’, which represents energy
distribution in the pulse, travels with the group velocity vgr(wo) that corresponds to the center carrier
frequency wg. For the high frequency case that we are interested in, i.e., wo >> wpe, the group velocity (2.6)
can also be linearized:

1 whe 1w 1 Wi
Ugr:Ugr(w)NC<1_202k2> 26(1_2M ~ C 1_5(,‘)2 . (243)

At the same time, the carrier phase travels with the corresponding phase velocity vpn(wo) and can also be

linearized:
1 whe 1w 1whe
Uph:vph(w)zc<1+202k2> :C<1+2w2—w2e ~c 1+§w2 . (2.44)

p

Using the notions of the group and phase velocity (2.43) and (2.44), we can introduce the group and phase
travel times, respectively, in the homogeneous ionosphere:

|z — 2| |z — 2|
Tor(x, 2,w) = and Tpn(z, z,w) = ——, (2.45)
¢ Vgr(w) ’ Uph ()
and recast formula (2.38) as follows:
@(ta Z) _ A,(t 7 Tgr($, Z, wo)) eiwo(thph(z,z,wo))' (246)

4|z — x|

It is important to point out that the group velocity vg, of (2.43) is slower than the speed of light c¢. However,
the phase velocity vpn (2.44) is faster than the speed of light ¢. Hence, if we introduce the neutral (non-
dispersive) travel time T = T(x, z) = | — z|/c, then, according to (2.43) and (2.44), for the group and
phase travel time we can write:

Ter(z, z,w) =T(x,2z) + AT and Tou(z,z,w) =T (x,2z)— AT,

— 2|1 w?
where AT = AT(x,z,w) = M,Le

(2.47)

c  2w?’
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In other words, the group delay and the phase advance in formula (2.46) are equal to one another. Given
(2.47), we can recast formula (2.41) for the pulse contraction as follows:

B
0T = 2AT(x, z,wo)—. (2.48)
wo

2.3.3 Dispersive propagation in the inhomogeneous medium

In the actual ionosphere, the electron number density N, is not constant, and this is going to affect the
propagation times (2.45). For the current analysis, we will assume that the mean electron number density
(N,) depends on the altitude above the Earth’s surface, but does not depend on the horizontal coordinates. A
typical dependence of the mean electron number density on the altitude & is non-monotonic. The maximum is
reached in the F-layer somewhere between 200km and 300km above the Earth’s surface, and the characteristic
scale hg of the variations of (N,) is on the order of tens of kilometers, see [7, Ch. VI]. Clearly, ho > A, where
A is the wavelength, which suggests that we can use the approximation of geometrical optics to analyze the
propagation of SAR pulses in the inhomogeneous ionosphere.

We should remember, however, that the total electron number density N, also has a stochastic component
wu(x), see formula (2.9). It depends on all spatial coordinates, and can be interpreted as a quasi-homogeneous
random field. To justify the use of geometrical optics for the study of pulse propagation through the turbulent
ionosphere, the wavelength A must be much shorter than the characteristic scale of turbulent inhomogeneities.
If the latter is taken as ro (the outer scale of turbulence), the constraint A < rq is obviously met. There
is, however, a more subtle criterion for applicability of the geometrical optics. The characteristic scale of
inhomogeneities must be much longer than the size of the first Fresnel zone /AR, where R, = |z — x| is the
propagation distance between the antenna and the target. The quantity AR, comes to 1km for A = 1m
and R, = 1000km, which is roughly r( according to [43] or 7"0 according to [48]. Technically speaking, this
makes the geometrical optics a borderline approximation for the class of problems we are considering. It is
known however, that there are fewer shorter scale inhomogeneities in the spectrum of ionospheric turbulence
than longer scale inhomogeneities, which still leaves the main conclusions of geometrical optics valid even
outside its formal applicability range, see [46, Ch. I].

The expressions for travel times in the inhomogeneous ionosphere that replace formulae (2.45) are derived
in Appendix C for the deterministic case and in Appendix D for the stochastic case. Further analyzing the
case of an inhomogeneous dispersive ionosphere, where the Langmuir frequency wp. depends on the altitude,
we see that while the form of the propagating signal (2.38), (2.40) in this case does not change, the travel
times become [cf. formula (2.45)]

]

Ugr(wo)

|z — 2|

Ter(z, 2,w0) = o)
P

and Tpn(z, z,wo) = (2.49)

The modified phase and group velocities Tp, and T, in (2.49) are [cf. formulae (2.44) and (2.43)]

Tph(wo) = ( L& ) and  Tgr(wo) =c¢ <1 - 1Wpe> , (2.50)

2w0 Qwo

where (Dge is the square of the Langmuir frequency averaged over the straightened signal path between the

antenna and the target:
R,
o2
= s)ds = — 2.51
o= oy [ hots= g [ (251)

The quantity wgc of (2.51) also helps re-define the new chirp duration and rate for the stratified ionosphere
[cf. formulae (2.41) and (2.42)]:

—z| @3 B B §
T’zT—(STzT—'m | P2 — and a'=a+5a:(l+T). (2.52)
c Wi wo 2T T

Note that in integral (2.51), s is the distance along the straight line connecting z and «. In the case where
the electron number density depends only on the altitude h: N, = N.(h), integral (2.51) reduces to (see
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Figure 1.1):

72 1 i dh 1 [T,
Wpe = m/o wpe(h)@ = E/o wpe(h)dh o H (2.53)
where H is the orbit altitude and .
Ny o /0 N.(h)dh (2.54)

is the total electron content (TEC) in the ionosphere.® A more realistic case, where the ionosphere has a
horizontal inhomogeneity as well, is analyzed in Section 2.5, whereas the ionospheric turbulence is accounted
for in Section 2.10.

In addition to temporal dispersion, the propagation of radio waves in the ionosphere may be subject to
Ohmic losses. In Appendix E we show that in the case of a lossy ionosphere, the propagating chirp (2.18)
still has the form (2.38), but instead of (2.40) the numerator is given by [see formula (E.4)]

2
1 |z—z| YeYpe

P(@,z,w0,t) = A'(t = Ty, 2, wp))e0 - Ton(@2wol) g2 e g (2.55)

where v, is the effective frequency of the particle collisions in the ionosphere [7]. For the typical parameters
presented in Table 1.1, including |z — z| ~ R, the last exponential factor in (2.55) evaluates to e %1% ~ (.86,
which means that the one-way signal attenuation due to the Ohmic losses in the ionosphere is about 14%.
While not negligible by itself, this attenuation affects only the amplitude of the propagating chirp and does
not affect its phase. Therefore, we will not be taking the Ohmic losses into account hereafter [as we effectively
do not take into account the geometric attenuation, i.e., the denominator in formula (2.22)], and will always
be using the ionospheric propagator in the form (2.38), (2.40) rather than (2.38), (2.55).

Neglecting the turbulence for now (see Section 2.10), we can write (2.49) in a way that corresponds to
(C.20) and (C.21):

R, 1 4me? Ny
T'r )~y = a 77 | 2.
e (, 2, W) p S mu I (2.56a)
R, 1 47e? Ny
Tph(.’ﬂ, z, W) = 7 — 5 mch f . (256b)
Similarly to (2.47), we can also write:
Ter(, z,w) =T(x,2) + AT and Tpn(z,z,w) =T (x,2z)— AT,
R R, 1 47eé? 2.57
where T(z,z)=-2 and AT =AT(z,z,w)= 2> —<_N, (257)
c c 2 Mmew?
where we introduce the notation N
def H
= —. 2.58
L (2.58)

Given the travel times (2.57), we can evaluate the contraction of the pulse on its way between the antenna
x and the target z using formula (2.48):

B . 4me? B
5T:2AT(m,z,w0)—:R— 7”32—
wo C MeWg Wo

(2.59)

Finally, we can modify the generalized ambiguity function derived in Section 2.3.1, see formula (2.34),
by substituting the actual travel times (2.56) instead of the unobstructed travel time |z — x|/c into those
factors that correspond to the received signal. According to the form (2.46) of the propagating pulse, the
group travel time Ty (2°, z,wp) of (2.56a) shall be substituted into Wr(y, z) and the phase travel time

6In many ionospheric studies, the upper integration limit in (D.8) is formally taken as oco.
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Ton(x™, z,wp) of (2.56b) shall be substituted into W4 (y, z). Then, instead of formulae (2.35) and (2.36) we
have:

Wy, 2) = / AT = 2]y — 20]/0) A ( — 2Ty (2, 2, w0))dt (2.60)
X
and
N/2
Wiy, z) = Z e2iwo(ly—a"|/c=Tpn(2"™,2,w0)) (2.61)
n=—N/2

Similarly, for the scattered field received by the antenna, we can replace (2.25) by

(L, ) ~ / / / D(m, 2) Abs(t — 2T (, 2, wp) )e 0 (t=2Ton(@200)) 15 (2.62)

The subscript 24 in formulae (2.60) and (2.62) indicates that the round trip pulse contraction is twice the
o7 of (2.59).

We emphasize that in formulae (2.60) and (2.61) the factors that correspond to the actual field received
by the antenna take into account the dispersion of radio waves in the ionosphere. However, the factors that
represent the matched filter remain the same as in the non-dispersive case. This creates a mismatch, and as
it will be shown, it is precisely this mismatch that is responsible for the deterioration of the image.

2.4 Radar resolution and ionospheric distortions of SAR images

2.4.1 Range resolution

Expression (2.60) for the range ambiguity function, accurate to a constant factor, is given by the following
integral:
min{7/24+2Ry /c, 7" /24 2Tg: (2°,2,w0)} , . , .
Wé(iu’z) O(/ ei(oc —a)t e4i((ny/c—a Ter(z ’Z’WO))tdt, (263)
max{—7/24+2Ry/c, —7" /24+2T s (°,2,w0)}

where [cf. formula (2.52)]

B 20
R,=1z"—vy|, 7"=7-20r, and o' =a+2a= > (1 + 7_T> . (2.64)

Changing the integration variable in (2.63) to u =t — (% + Ty (20, 2, wo)), removing the higher order terms,
and denoting

a=ad"—a and b=2(a+a")(Ry/c— Tu(z’, z,w)), (2.65)
we can convert integral (2.63) to
T/2 )
w(a,b) = / elav’ Fibugy, (2.66)
—7/2

Note that the exact integration limits are approximated by simpler expressions in (2.66), which introduces
a small relative error ~ 5{. A comprehensive analysis can be found in Appendix F, where we consider all
possible scenarios of how the intervals x,(t — 2|y — 2°|/c) and x,»(t — 2T (2°, 2,wp)) can be positioned
with respect to one another.

Integrals of type (2.66) commonly appear in the analysis of the radar ambiguity functions and their
properties [72,73]. The quadratic phase error (QPE) for (2.66) is defined as the maximum absolute value of
the quadratic term in the exponent (see, e.g., [73, Chapter 3.5] or [72, Chapter 2.6]):

bq = Ial(g)Q- (2.67)
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The QPE characterizes the mismatch between the chirp rates in the direct (2.62) and inverse (2.29) operators.
If the QPE is small, then w of (2.66) can be represented as

w(a,b) ~ wo(b) +wi(a,b), (2.68)

where
b in(br/2
wp(b) = 7 sinc (%) = Tsmb(T/TQ/) and |wi| < |wol. (2.69)
With no dispersion at all, formula (2.65) yields a = 0 and b = 4a(Ry — R.)/c, because Ty, = R, /c. In
this case, the semi-width of the main lobe of wg(b), which is given by the conditions %T = &£, determines
the undistorted radar resolution in range, Ar = 75, see [5], while the sidelobes of wy determine the image
contrast.
In the dispersive case, the term wq in (2.68) represents the effect of the filter with the group delay of
the signal taken into account, but with no rate mismatch, i.e., no QPE. Substituting b of (2.65) into wp of

(2.69) and keeping only the first term on the right-hand side of (2.68), we approximate (2.63) as follows:
Wh(y, z) o< 7 sine ([(o + a)Ry /e — (o + )Ty (2°, 2,w0)]T) . (2.70)

The range resolution Ag is also given by the semi-width of the main lobe of the sinc in (2.70). Setting
% = m, we derive with the help of (2.64):

Ap = % (1 - 57) . (2.71)

T

Formula (2.71) yields roughly 19m for the values of the parameters listed in Table 1.1. The term 577 is

formally kept in (2.71) only because it comes from the analysis of (2.70) with no simplifications. Otherwise,

this term is small, about 0.15%, and of the same order as the terms dropped when simplifying the integration

limits in (2.66). Thus, it can be neglected, and the range resolution in the dispersive case remains practically

unchanged.

The term w; in (2.68) leads to the broadening of the main lobe of w(a, b) and increase of its sidelobes, both

of which add to the image blurring. Quantitatively, the role of w; has been estimated in [8, Appendix C].”

Specifically, it has been shown® that at the edge of the main lobe we have |w| # 0 due to the presence of wy,
so that

1 |w1|%"=7( N ar? 2

|w br Tode, T 92T 2

bq; (2.72)

_— ~
max ] 5= Tugliz

where the QPE ¢ is defined by (2.67) and should be small for (2.72) to hold. A non-zero value in (2.72)
suggests that the image is smeared, because the main lobe is not so well defined compared to the case where
|w|%¢:ﬂ = 0. For the typical parameters given in Table 1.1, the extent of the smearing in the sense of (2.72)
is ~ 40%, assuming that for the definition of é7 in (2.52) we take |& — z| ~ R. An alternative measure for
image imperfections due to the QPE is called the integrated side lobe ratio (ISLR). The ISLR is defined as
a ratio of the power (i.e., integral of |w|?) in the sidelobes to that in the main lobe, see [73, Section 2.8]. It
is usually expressed in decibels, and can be calculated numerically. The increase of ISLR that corresponds
to the data in Table 1.1 is ~ 1.8dB.

The ionosphere also causes a displacement of the image. Formula (2.69) indicates that wg attains its
maximum at b = 0. In the non-dispersive case, we have Ty, (2, z,wg) = R,/c where R, = |2° — z|, and
according to (2.65), b = 0 for R, = R,. In other words, the sinc reaches its maximum value precisely
when the reference location y and the target z are at the same distance away from the orbit in the normal
direction. In the dispersive case though, b = 0 when Ry, (z) = cTy (2", z,wp), where Ty, is given by (2.49).

"The effect of QPE can, to some degree, be controlled by introducing the weight functions into integral (2.29), see, e.g., [73];
we do not consider this approach here.

8 At this point we should note that there are some arithmetic errors in that appendix, but the end result of the analysis is
the same.
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This is not equivalent to By = R, and hence the image of a point scatterer at z will be displaced in range
with respect to its true position. The displacement is given by
1 4we* Ny 1 @2,

— =_-R,—. 2.73
fwgome H 277 W3 (2.73)

SR d:ef Ry(Z) - Rz = CTgr(mOVZawO) - Rz =R

For the parameters in Table 1.1, formula (2.73) yields approximately 450m, assuming that R, ~ R. The
origin of this displacement is the group delay, i.e., the mismatch between the actual propagation velocity g,
of (2.50), which is used in the direct operator (2.62), and the speed of light in the inverse operator (2.29).
Although the displacement of the image in range is a distortion per se, it appears of key importance for the
reconstruction of the ionospheric TEC by means of dual-carrier probing (see Section 2.8).

2.4.2 Azimuthal resolution
To analyze the azimuthal factor of the GAF, we first introduce the notation

_ ly — x| — cTpn(z™, 2, wo)

Wy, 2.74
L (2.74)
so that the sum (2.61) is recast as
N2
Wily,z)= >, e < ' (2.75)
n=—N/2

When calculating the distances in (2.74), we will use the subscripts “1” and “2” to denote the horizontal
coordinates along the orbit (azimuth) and across the orbit (range), respectively, leaving the index “3” for
the altitude, so that for the points on the orbit we will have @ = (x1,0, H). For the target z = (21, 22,0)
we will assume with no loss of generality that z; = 0, see Figure 1.1; we also take y2 = 2o when analyzing
azimuthal resolution. Then, we can linearize the travel distances:

1 2
R, =|z—z| = VR + (21 —21)? zR<1+ *ilz),
ff ) (2.76)
Y1 —T1
Ry=ly -2l = R2+(y1—$1)2”‘R(1+§ R? >,
because |2}| < R and |y; — 27| < R, where R = \/H? + 23. Substituting (2.76) into (2.74), we get
g - Lyl ey 185 | @pe (a7)? 2.7

C2R2 R 2w Wi 4AR?C

For the azimuthal coordinate z1 in formula (2.77) we can write: ] = n-Ax;, where Az, is the distance that
the satellite travels along the orbit between the successive emission of pulses: Az = vgar/fp. Introducing

wo(Az1)? Gpe and b— 2woy1 Az

2.
2Rc  w? Re (2.78)

& =
and ignoring the proportionality constant that results from the first and third terms in (2.77), we can
approximate the sum (2.75) by the integral:

N/2 N/2

— Z eidnz—ifm ~ / eidnz—ifmdu. (279)

def
leéx(ylao) = Wg(y’z) P
T=2% n=—N/2 —N/2

The integral in (2.79) is of the type (2.66). Thus, the calculation of the azimuthal wy is equivalent to keeping
only the first term on the right-hand side of (2.77) for the sum (2.75):

N/2
, / _ 2iwg yral . woylelN
Wi (y1,0) = Z e e B == Nsinc————.

n=—N/2

> (2.80)
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The semi-width of the main lobe of the sinc in (2.80) yields the azimuthal resolution:
1 XR

Ag = =
A 2LSA7

(2.81)
which is another way of writing what appears in (2.37). It appears approximately equal to 10m for the
typical parameters given in Table 1.1.

The azimuthal w; is due to a of (2.78), i.e., to the second term on the right-hand side of (2.77). This
second term accounts for the difference between the phase velocity in the dispersive propagator (2.40),
(2.49) and the speed of light in the non-dispersive filter in (2.29). Similarly to (2.67), the expression for the
azimuthal QPE is
L‘Nz — lﬂw% E(NAxl)z — lwoLgA w12>207

4 2 Rc wg 4 8 Rc wj
and the same argument that leads to equation (2.72) yields the deterioration of the GAF contrast of ap-
proximately 35% for the the typical parameters given in Table 1.1. Note though that such a substantial
deterioration implies that the main lobe of the sinc absorbs the first sidelobe, the resolution drops, and the
measure of image defects based on formula (2.72) essentially loses its original meaning. On the other hand,
the ISLR still provides an adequate measure, and the corresponding increase is about 4dB.

Paa = (2.82)

2.5 Azimuthal displacement due to horizontal variation of the
ionosphere

In Section 2.4, we have assumed that the electron number density does not depend on the horizontal co-
ordinates. Then, the only characteristic of the ionospheric plasma that enters into the expression for the
propagator (2.38) is the constant TEC given by (2.54).

In order to account for the horizontally inhomogeneous ionosphere, we will let the electron number
density N, depend not only on the altitude h but also on the azimuthal coordinate £;. In doing so, we will
assume that the dependence is predominantly linear and truncate the Taylor expansion of N, in the direction
&, after the second term:

ON,
Ne(&1,h) = No(0,h) + gla—&(o, h), where |&]| < R. (2.83)
Following Appendix C, for w? > wge (see Table 1.1) we can calculate the phase travel time by integrating
the reciprocal phase velocity of (2.44) along the straight line connecting « and z (i.e., ignoring the ray
curvature) [cf. formulae (2.51) and (2.53)]:

Ty, 2.0) /Rz ds 1 /H dh
B ,w = =
oh o vpn(s)  cosf Sy vpn(&i(h),h)

Rz 1 /H lwgc(gl(h)’h)
0

N 2
c ccosf 2 w

(2.84)
dh.

Here, & (h) is the azimuthal coordinate of the point on the line between  and z that has altitude h (see

Figure 1.1):
h H-h h

E = —_— —_— = -_— 2.
&i(h) =& (2, 2, h) ght g A= gt (2.85)
and we again assume z; = 0. Substituting (2.85) into (2.84), we get:
R, 1 H 9 x1 4me?® ON,
T =— - — 0,h) + — 0,h)h | dh. 2.86
ph((B,Z,W) ¢ 260&)2 C089 /(; (wpe( ) ) + H Me 351 ( 9 ) ( )

Then, using formulae (2.50)—(2.54), we transform expression (2.86) into

—2
R.  R,&%

Ton(w) ¢ 2w?

Ton(x, z,w) =

Q(a’, )z, (2.87)
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where
aet 1 [H 4rwe? AN,

)= H? 0 Mewl, 061

(0, h)h dh (2.88)

is essentially the first vertical moment of the azimuthal gradient of N,. The quantities wge and Upp(w) in

formulae (2.87) and (2.88) are evaluated according to (2.53) and (2.50), respectively, for & = 0, i.e., for

wle = w2.(0,h), or No = Nc(0,h). Substituting (2.88), (2.87), and (2.76) into (2.74), we have [cf. formula
(2.77)]:

n 02 n\2 02

\I,n:_ylﬂh + p2e (1) + pe2

wg 2wg

i e Qu;. (2.89)

With the third term on the right-hand side of (2.89) taken into account, and the second term temporarily
disregarded, we obtain instead of formula (2.80):

L e (L_R@,%; Q) @ wo 41 w?
Wi (y1,0) = Z e °© N7 2 ~ N sinc — |7~ RQZZ Q| AzN|.
n=—N/2 0

Consequently, a non-zero value of Q of (2.88), which is due to the azimuthal gradient of N, see (2.83),
results in an azimuthal displacement of the entire image by

2

pe 2
3 O (2.90)

1w
Sa=-

As in the case of the displacement in range, see formula (2.73), the origin of the azimuthal displacement (2.90)
is a mismatch between the filter in (2.29) and the propagator (2.40). The presence of the azimuthal displace-
ment (2.90) allows us to reconstruct the value of Q@ by means of the dual-carrier probing (see Section 2.8)
and subsequently use this value to correct the matched filter in (2.29).

The effect of the second term on the right-hand side of (2.89) is exactly the same for the horizontally
inhomogeneous ionosphere as it is for the horizontally homogeneous ionosphere. Namely, the QPE leads to
a deterioration of the GAF contrast, see (2.82).

It is also to be noted that in the literature one sometimes uses a simplified model based on the so-called
phase screens to describe the propagation of radar pulses through the ionosphere, see, e.g., [21,31,65].

2.6 Dual carrier probing

To remove the mismatches that cause distortions of the image, one needs to correct the filter, i.e., replace
the unobstructed travel times |y —x"|/c by Ty (2™, ¥, wo) in (2.60) and by Tpn (2", y,wo) in (2.61), and also
adjust the chirp duration and chirp rate in the filter factor under the integral (2.60). However, unlike in the
received field, which is a physical observable, the correction in the filter must be done theoretically. Therefore,
one needs to know the quantity A/, see formulas (2.57) and (2.58), that characterizes the ionosphere. The
availability of N will allow one to calculate the dilation (2.59) and the new chirp rate (2.42), as well as travel
times for any reference location y.

In the literature, many estimates are available for the electron number density and the TEC in the
ionosphere, see, e.g., [7] or [62]. Those estimates, however, can only provide a typical range of values,
especially as the parameters of the ionosphere are known to vary in space and in time. This will not
allow one to correct the filter with a sufficient degree of reliability. More accurate values of the ionospheric
parameters can be obtained with the help of the specialized techniques, such as those described in the papers
surveyed in Chapter 1. It is to be emphasized though that even if the TEC is known accurately, but not for
the exact same state of the ionosphere that corresponds to a given image, it may still be not very useful for
mitigating the image distortions. What is rather needed is an accurate value of A exactly at the time and
place the image is taken. The technique we describe hereafter provides just that.

Namely, we exploit the idea of dual carrier probing as it applies to the determination of A/ for the given
specific state of the ionosphere. Let us assume that there is an object or feature in the scene that can be
clearly identified on the image. This object does not have to be artificial. It does not have to dominate the
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scene, say, by having the highest reflectivity. Its location does not have to be known ahead of time. It merely
has to be something that can be fairly easily picked out and matched on different images that represent the
same terrain. For example, it can be some landmark, such as a hilltop, a building, a road intersection, etc.

Let w; and wy be two distinct carrier frequencies, wy # we, and let R?(}) and Rg(f) be the corresponding
ranges of the aforementioned object measured by the radar, whereas its true range is R, (unknown yet).
Then, we can consider the corresponding two equations (2.73) as a system:

R;l) = CTgr(mO7 z, wl)a

(2.91)
R?(f) = chr(:BO, Z,ws),
where the group travel time Ty, is given by formula (2.56a). With the data Rél) and Rf) available, system
(2.91) can be solved with respect to the two unknown quantities: the true range R, and the integral quantity
N that characterizes the plasma.
Let us reintroduce (see (2.51) and (2.58)) the following notation for brevity:
9 4me?

02, = —N. (2.92)

pe Me

Using this notation, system (2.91) with the expression for Ty, given by (2.56a) is recast as

) ©pe
RY =B 1455 ),

@) ©pe
R =R (1455 ).

The range R, can be eliminated from system (2.93) by dividing the equations by one another. Then, after
simple transformations, we have:

(2.93)

2wiwi A
(Dgc = %, where AR, = Rél) - R?(lz). (2.94)
wiRy’ —wiRy

Once the frequency azgc has been obtained, the actual electron content Ny can be determined using
(2.92). Moreover, if there is a need to know the true range R, of the chosen reference object, it can be easily
found from any of the equations (2.93).

Let us emphasize that formula (2.94) does not degenerate in the sense that its denominator does not turn
into zero. Indeed, if it were equal to zero, then system (2.93) would immediately yield w; = we. However,
the quantity (I;ge computed according to (2.94) appears sensitive to the errors in the data Rg(jl) and Rg(f). A
rigorous analysis of this sensitivity, i.e., of the conditioning [74, Chapter 1] of formula (2.94), can be found
in Appendix G. It shows that the conditioning is only weakly affected by how far the probing frequencies
w1 and wo are chosen from each other. For the most part, wge appears sensitive to errors because there is

a difference between two large numbers that are close to one another (Rg(ll) and R?(jz)) in the numerator of
(2.94). The overall conditioning of Qge can be improved though by using several reference locations instead
of one. In Appendix G, we are showing that this approach indeed helps reduce the resulting error. But there
is an even better way to reduce the error, image registration, and we look into this in Section 2.8.

It is also to be noted that the idea of using two frequencies for determining the TEC is briefly mentioned
in [17], without analyzing the resulting performance. The authors of [17] suggest however that the two
frequencies be taken from the existing SAR bandwidth. In the context of our approach, we analyze the
split-band technique in Appendix I.

2.7 Correcting the matched filter when the exact TEC is known

Let us recall that the distortions of the SAR image are due to the mismatch between the actual field received
by the radar antenna and the assumptions made about this field when designing the signal processing
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algorithm, i.e., the matched filter. In this section, we assume that we are able to reconstruct the TEC
exactly. Analysis of the case where there is some error in the reconstructed TEC is done in Section 2.9.
Once the quantity Ny has been found, one can use formulae (2.56) and accurately evaluate the travel times
Ton(x™, y,wo) and Ty (2™, y,wp) for any location y. Then, one can also compute the pulse dilation for the
reference point y using formula (2.59), and the new pulse rate according to (2.42). This allows to correct
the matched filter, i.e., to modify its definition in formulae (2.60) and (2.61) by substituting the travel times
that account for the ionospheric dispersion.

2.7.1 Range resolution

With the above correction in place, the range factor of the generalized ambiguity function becomes [cf.
formula (2.63)]:
min{7" (y)/2+ 2T (y), 7" (2)/2+2Tx (2)}
Wiy, 2) = / ! ! i (1) (12T (1)? i (1) (t=2Te(2))° g
max{—7"(y)/2+2T (y), 7" (2) /242 (2)}

2.95
/min{‘r”(y)/2+2Tgr(y)’ m(2)/2+42Tg (2)} ( )
x

ei(a”(Z)*a”(y))tze4i(a”(y)Tgr(y)fa”(Z)Tgr(Z))dt’
max{—7""(y)/2+2Tg:(y), =7 (2)/2+42Tex ()}
where we have introduced the abbreviated notation Ty, (2) = Ty (2, z,wp). The double primed quantities

7' and o’ in formula (2.95) are to be evaluated for the pulse round-trip between the antenna and the target
[cf. formulae (2.52) and (2.42)]:

B B 20
7' =7-20r and " =a+0T5 =~ <1+T>, (2.96)
T 2T T
where 7 is given by formula (2.59). For the integral (2.95), we consider the integration limits F7"(y)/2 +
2T, (y), and, changing the integration variable: u =t — 2T,.(y), obtain:
™ (y)/2
Wiy, 2) = / o (W)u? o () (uh 2T () ~2Tee (2))° g,
—7"(y)/2
2.97
T,,(y)/2 * 1" " 2 . 1" ( )
~ / (10" (2) =" (1)) i (2) (Tie(0) ~Ten (=) gy,
—7"(y)/2
where the constant factors of magnitude one in front of the integrals are dropped.
Following the analysis of Section 2.4, we first disregard the quadratic term ~ u? in the exponent under
the integral (2.97), because this term is small. Then, integral (2.97) evaluates to

Wr(y, z) oc 7" (y) sinc2a” (2) (T (y) — T (2))7" (y)]- (2.98)

The range resolution of the radar is defined as the semi-width of the sinc function (2.98) interpreted as a
function of R, — R, and hence can be obtained by setting the argument of the sinc equal to 7:

20" (2)(Tee(y) — Tex(2))7" () = .

With the help of (2.96), the previous equality transforms into

21425 (- Tstar (1-25) = m (299)

T T

Per our discussion in Appendix F, we can disregard the terms ‘577 in the expression for resolution and instead
of (2.99) write:

B(Tgr(y) — Ter(2)) = 7. (2.100)

Then, we can use formulae (2.56a) and (2.92), and express the difference between the group travel times in
(2.100) as follows:

R, — R, 1@2,
Te(y) — Ten(z) = yf (1 +5 w‘; ) : (2.101)
0
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Thus, substituting the result into (2.100), we arrive at the following expression for the range resolution:

—2
T (1 L%

ARzRy—RzNB< _2w3>' (2.102)

The resolution given by formula (2.102) is an improvement over the non-corrected case (2.71) because it
is basically as good as the non-dispersive resolution Ar = wc/B. However, as indicated in Section 2.4.1,
the range resolution of a SAR sensor does not suffer much from the ionospheric dispersion in any event.
Therefore, what is even more important is that when the filter is corrected, the target is no longer shifted
in range from its true position as in formula (2.73). That is because the maximum of the sinc in formula
(2.98) is attained precisely at Ry = R,.

What is also very important is that the degradation of image sharpness becomes negligible once the filter
has been corrected. To analyze this effect, we bring back the quadratic term in the exponent under the
integral (2.97). First, we recast this integral in the form

" (y)/2

Wr(y, z) oc/ e eiCuy, (2.103)
—7"(y)/2
where 5 B R, — R dne® B
_ o _ = - _ 72 y — 1z) ame” O
y=ad"(z)-d"(y) = = (01(y) — d7(2)) = = - e o (2.104)
¢ = 40" (2)(Te(y) — Tu(2)), (2.105)

and the quantity N is defined in formula (2.58). The quadratic term in the exponent under the integral
(2.103) is small: |yu?| < 1 for u € [-7"(y)/2,7"(y)/2], and consequently we have:

" (y)/2 )
Wiy, z) ~ / (1 + iyu?)e’“tdu
/2 (2.106)

A" CL”+_8+2,/2.CL”
1 sine[20 (2) (T () — Tes (2))7"] + iy o5 2 (2<3 Gr)sin s

where 7/ = 7" (y). The first term on the right-hand side of (2.106) obviously coincides with (2.98), and the
second term represents a correction. According to (2.104) and (2.105), (2.101), both + and ¢ vanish as R,
approaches R,. However, the fraction on the right-hand side of (2.106) remains bounded as ( — 0 (and
v — 0). It is, in fact, easy to see that
3

Wg(y, z) ~ 7" sinc[2a” (2) (Lo (y) — Ter(2))7"] + 1—61'77”3.
As the first term on the right-hand side of (2.107) is proportional to 7", the relative magnitude of the
correction is about y7” 2 (this is a dimensionless quantity). There is no correction at the central peak of the
sinc, because v = 0 when R, = R,. To quantify the extent to what the image sharpness is affected, we
estimate the correction at the first zero of the sinc. Using formulae (2.104) and (2.96), we obtain:

2R, — R.) 4we® B 267\ 2
ot g2 47 B (207
eWqy Wo T

(2.107)

where the value of R, — R, shall be taken according to formula (2.102). For the typical values of the
parameters involved, Table 1.1, we have

—2
dmre? w _ B _
SN~ 2 ~9%x107* and — ~ 1072,
MeWj wy wo

so that altogether we can write:

w2, B 1 w? 45 5
377,,2%37T chi 1-= ch <1T) N3£'1070~

16 8 w§ Wo



28 CHAPTER 2. SAR IN AN ISOTROPIC FRAMEWORK

We therefore conclude that the degradation of image contrast in range decreases to approximately 0.003%
as opposed to 20% in the non-corrected case, see formula (2.72). Again, this is assuming that the TEC is
reconstructed exactly.

2.7.2 Azimuthal resolution

Once the matched filter has been corrected, expression (2.61) for the azimuthal component of the generalized
ambiguity function becomes
N/2
Wg(y’ z)= Z e2wo(Ton(2™,y,w0) =Tpn (2" ,2,w0)) (2.108)
n=—N/2

Then, using formulae (2.56b) and (2.76), we can transform expression (2.108) into:

N/2 . yr
, R mml g (oo )]
WA(ya z) X Z € o ;

n=—N/2

(2.109)

where the constant factor of unit magnitude in front of the sum was dropped. The result is another sinc
function, and it leads to the following estimate of the azimuthal resolution in the case of a non-fluctuating

ionosphere:
L 1 4me? L 12
= (1 =—N ) == 14+,
n 2<+2mew3N) 2<+2w§>

This value is only marginally worse than that obtained in the non-dispersive case: 2y; = L/2. Even more
important, correction of the filter restores the sharpness of the image for the non-fluctuating ionosphere, so
that there is no deterioration like in the non-corrected case, see formula (2.80). The reason is that unlike in
formula (2.75), there is no quadratic term with respect to 27 in the exponent in the sum (2.109).

We have seen that dual carrier probing can dramatically improve the quality of a SAR image. However,
the analysis in this section neglects one important detail: in practice, the TEC will never be reconstructed
exactly. As seen in Appendix G, formula (2.94) is poorly conditioned. Any errors in R?(,l) and Rgf) will
significantly affect the determined Langmuir frequency @ge and thus the determined TEC. A method to
improve the conditioning and accuracy of the TEC reconstruction is proposed in Section 2.8; it is based
on image registration [33]. However, even the most advanced registration techniques carry a certain error,
which, in turn, will affect the computed value of the TEC. In Section 2.9, we analyze the resulting errors
in the corrected matched filter and the residual distortions of the image that occur when the TEC is not
reconstructed exactly.

2.8 Robust evaluation of ionospheric parameters by dual-carrier
probing combined with image registration

In the previous sections, it has been demonstrated how mismatches between the direct and inverse operators
(formulae (2.62) and (2.29), respectively) result in image distortions of various kinds. For a horizontally
homogeneous ionosphere (Section 2.4), these mismatches include a substantial displacement of the entire
image in range, as well as both range and azimuthal smearing. Horizontal inhomogeneity of the ionosphere
(Section 2.5) adds an azimuthal displacement that may sometimes be of the same magnitude as the range
displacement. Our goal is to remove (or reduce) the mismatches and thus reduce the image distortions. The
mismatches originate from the difference between the actual phase and group travel times of radar signals
in the ionosphere [formulae (2.38)—(2.52)] and the expression |z — z|/c in (2.29) that is based on the speed
of light in vacuum. Hence, it is necessary to evaluate the parameters of the ionospheric plasma that appear
in formulae (2.50), (2.53), and (2.87).

The approach to correcting the ionospheric distortions based on dual-carrier probing assumes that at
the first stage, two SAR images of the same area at the same time are acquired using two different carrier
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frequencies and a filter with no correction. Each of the two images will be displaced from the ground
truth, but the magnitude of the displacement will depend on the carrier frequency, see (2.73). In doing so,
the difference between the two values of the displacement allows one to estimate the parameter w2_ given
by (2.92). This has been demonstrated in section 2.6. The next step is that nge is substituted into formulae
(2.50), which helps determine the phase and group travel times (2.49) and the new chirp rate and length
(2.52). These quantities, in turn, are used to build a new filter P’ based on (2.40) that would match the
actual signal that propagates through the ionosphere (2.38). The distortions of the image obtained with the
help of the new filter will be reduced or removed. We have seen this in Section 2.7 but there are still more
effects to account for, namely the horizontal inhomogeneity of the ionosphere introduced in Section 2.5.
Following the argument used previously, we assume that there exists a point-like object in the scene that

is imaged at two different slant distances Rg,l) and R?(jz) using carrier frequencies w; and ws. Then, a similar
approach to that used in section 2.6 can be used to reconstruct the horizontal inhomogeneity parameter Q
from the measurements of the azimuthal displacement S4 on two images. According to (2.90), the azimuthal

coordinates yil) and in) of a given object on two images are related to its true azimuthal coordinate z; by

-2
(1) 1 Wpe 9
y) =21+ S QR?,
! 2 w?

-2
@ _ o L%e ypo
yl Z1 + 9 w% Q )
which yields
2wwi A
('DIZDeQR2 = W12w2 2y1

, where Ay = ygl) — yf). (2.110)
Wy — w1

Formulae (2.94) and (2.110) allow one to reconstruct the ionospheric parameters @2, and Q that are
responsible for the filter mismatch between P in (2.29) and P’ in (2.40). The deficiencies of this method

include the following:

(i) Formula (2.94) involves a small quantity AR, = jol) . R(yQ) defined as a difference of two large

quantities. Hence, this formula is poorly conditioned, i.e., sensitive to errors in the input data Rg(,l) and

RZ(,Q)7 see [1].

(ii) The method of (2.91)—(2.94) requires having point-like objects in the scene. Yet the initial images built
using the uncorrected filter may be smeared because of the chirp rate mismatches (Section 2.4). With
no sharp objects, the measurements of R?(Il) and Rg(f) should use diffuse objects and/or brightness gra-
dients, which reduces the accuracy and further aggravates the problem outlined in item (i). Additional
complication comes from the fact that the extent of smearing depends on the radar frequency, and thus
one and the same object may appear different in two images.

(iii) Expression (2.94) yields a single value of @?2,, whereas the electron number density may, in fact, vary

over the scale of the image, so that different values of the TEC may be needed for different parts of
the image.

In Appendix G, which follows up on our prior work [1], we address the issue of conditioning of for-

mula (2.94) by exploiting multiple pairs of (R?(Jl),Rgf)) chosen over the image, so that the result given
by (2.94) is averaged over the set of those pairs. If the values of Qge obtained for individual pairs are inter-

preted as independent random variables, then this approach may reduce the total error by a factor of v/L,
where L is the number of pairs. It, however, puts an even higher demand on the availability of sharp objects
(item (ii)), whereas if the TEC varies over the image (item (iii)), there will be little or no improvement.

In the current section, instead of determining the range values R, from individual images, we follow the
approach of [3] and propose to calculate the shift between the two images using registration techniques [33].
The key advantage of the registration approach is that it determines the value of AR, directly, as opposed

to computing it as the difference of two much larger values. While there is still a need to know R;l) and R?(f)
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individually to calculate the denominator in (2.94), it has been shown in Section 2.6 that it is the quantity
AR, in the numerator of (2.94) that is primarily responsible for the poor conditioning of the formula.

A particular registration method that can be used is known as phase correlation [39,40]. It belongs to the
family of area-based image registration techniques [33]. Consider two functions of a single real argument:
u(x) and v(x) = u(x — s), where s is the unknown shift. Then, for the Fourier transforms of u and v we
have:

(k) = / u(z)e " dr = (k) = / u(z — s)e” " dr = e "0 (k). (2.111)
Therefore,
() d:ef/ Mei”dn = / e ST i = 21 (x — s), (2.112)
oo [0 ()0 (~)] oo

where asterisk (*) denotes complex conjugation. The idea of phase correlation for the area-based image
registration is to look for the value of z that delivers the maximum to &(x) of (2.112). In the ideal world,
5(90) peaks exactly at s, so the approach immediately yields the shift. Moreover, one can interpret the shift
obtained this way as an independent quantity rather than the difference AR, of two large distances, as in
the original formula (2.94). In the real world, one uses a discrete Fourier transforms instead of both (2.111)
and (2.112). This leads to the usual ambiguities due to the finite size of the image and finite size of the
grid, on which the discrete transform is done, and the result is not a pure é-function any more. It is rather
a grid function with its maximum at the node closest to x = s, see Appendix H. This brings the accuracy of
determining the shift s to half the grid size, which has a lower bound of half the pixel size. Additional steps
can be taken to improve this accuracy further, and also to mitigate the component of the error due to the
presence of noise, see [75]. Altogether, the error of determining the shift s by phase correlation decreases as
L~1/2, see formula (H.8), where L is the dimension of the discrete Fourier transform.'’ Tt is fundamentally
the same “inverse square root” behavior as appears in the feature-based registration. The advantage of
the area-based approach is that by involving areas without distinct point-like features it helps increase the
effective number of “pairs of the reference points,” and thus improves the accuracy and robustness of the
shift estimation. In practice, the best techniques currently available in the literature report the accuracy of
the area-based image registration of only a few percent of the resolution cell, see [34-38].

We note that the functions u(z) and v(z) in formula (2.111), as well as in Appendix H, represent the
absolute value of the complex image I(y). Correlation of complex images, called coherent cross correlation
in [76], provides a better registration accuracy, but is only possible if frequency bands of the two images
substantially overlap.

In Section 2.9, we show how the accuracy of registration affects the accuracy of TEC reconstruction
by dual-carrier probing. We also analyze the residual distortions of SAR images. When making numerical
estimates, we will assume that the registration accuracy, in both range and azimuthal direction, is 5% of the
corresponding resolution.

2.9 Performance of the matched filter with ionospheric corrections

2.9.1 Implementation of ionospheric corrections into the matched filter

Let us recall that the goal of reconstructing the parameters of the ionosphere wge and Q is to correct

formula (2.29) [as well as formulae (2.30) and (2.31)], i.e., replace the filter P(x,y,wp) by the complex
conjugate of P'(x,y,wqy) of (2.40), so that the mismatch between the filter and the dispersive propagator
is removed. If wge is known, then P’ can be obtained by evaluating the travel times T, (2™, y,wp) and
Tor(x™, y,wo) with the help of formulae (2.49), (2.50), and also computing corrections to the chirp rate and
duration using (2.52). Furthermore, if Q is known, then an additional correction to the phase travel time is
given by formula (2.87), and a similar formula can be easily derived for the group travel time by flipping the
sign in front of Q and replacing vpn by Vg

9The technique of Appendix G, which exploits multiple objects, is an example of the feature-based registration.
10The value of L may not exceed the overall number of pixels in a given direction, see Appendix H.
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The ionospheric parameters @ge and @Q are reconstructed using the dual-carrier approach of Section 2.8,
i.e., by means of formulae (2.94) and (2.110). The values of AR, and Ay; entering these formulae are
obtained by evaluating the shift between the two SAR images with the help of image registration (see
Section 2.8 and Appendix H). In doing so, the accuracy of reconstructing @ge and @ will obviously depend
on the accuracy of registration. The latter is discussed in Appendix H, and for the rest of this section we will
analyze the effect of the registration errors on the performance of the corrected matched filter. In Section
2.7, we conducted similar analysis for a horizontally homogeneous ionosphere under the assumption that the
TEC is reconstructed exactly.

2.9.2 Residual errors of corrected filter

2 . &, Wgr) to denote the quantities

Throughout this section, we are using the tilde above the symbol (e.g., @7,

computed with the help of the reconstructed TEC.

2.9.2.1 Range factor.

The analysis of the range factor of the GAF will be based on formula (2.60) with the replacement

1@2,
A(t =2y — x°/c) — Ags(t — 2|y — x0|/Vgy), where f)gr:c<1— L )

Note that the quantity @ does not contribute to Tgr(mo, y,wp) because 2§ = 0, so that Tgr(mo, Y,wg) =
ly — 20| /Dgr(wo) [cf. formula (2.87)]. Changing the integration variable from ¢ to u = ¢t — (T (2%, y,wo) +
Ty (2, 2,w0)), we obtain [similarly to obtaining (2.66) from (2.63)]:

~ 2
Wr(y, z) o</ giau’ Fibugy, (2.113)
—7/2
where [cf. formulae (2.52), (2.64), and (2.65)]
— 2% @2 B 67 B
For oy =72 ¥ TS B sy a2 D
c w§ Wo 2T
(2.114)
. _ g0 0
a=a"—a, and b=10b(y,z) —2(a”+a)<y el E — % |>
Vgr Vgr

As in Section 2.4, we first disregard the quadratic phase term under the integral in (2.113), in which case it
approximately evaluates to [cf. formula (2.69)]

Wr(y, z) x 7sinc (%T) (2.115)

From (2.115) and (2.114), we obtain the new overall displacement of the image in range:

- 1 (DQ _ @2
Sp=Ry(z) — R, ~ R,= 5P (2.116)
2 wg

where Ry (2) = cTy, (2°, z,wo) and R, = |z—z°|. Formula (2.116) shows that the displacement S is directly
proportional to the error of the reconstructed TEC. The two “extreme” cases here are no correction at all,
i.e., no attempt to reconstruct the TEC, and the exact reconstruction of the TEC. If no filter correction

is implemented, then one can set @2, = 0 and formula (2.116) reduces to (2.73), whereas if the TEC is

2 _ 2
=

pe pe

To derive the new range resolution from (2.115) and (2.114), we set Wﬂ =7 and get:

X . mc (61 — 67) 102,
Ap~ B(IT) (12w8 . (2.117)

reconstructed exactly, then @ and Sp = 0, which is a result from Section 2.7.
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Again, with no correction @2, = 0 and 67 = 0, so that formula (2.117) reduces to (2.71).

To obtain quantitative estimates for (2.116) and (2.117), we need to relate the accuracy of reconstructing
the TEC to the accuracy of registering the two images, i.e., accuracy of obtaining the shift AR, (Section 2.8
and Appendix H). Let us denote by §(w?2,) and 6(ARy) the errors in determining &7, and AR, respectively.
Then, according to (2.94) we can write:

2wiw3d(ARy)

S(@2) Yar — 2 o A2
e np - ey

e (2.118)
In turn, the error in evaluating the shift AR, can be taken as a fraction of the undistorted range resolution
or, equivalently, a fraction of the pixel size (see Appendix H):

S(AR,) % CR%~ (2.119)

Hence, combining formulae (2.116), (2.118), and (2.119), we can write:

w§

~ T
Sp~R,——————5Cr—>
zw%Rf) — wngll) B

(2.120)
where we have identified the central carrier frequency wy with one of the two carrier frequencies used for
dual-carrier probing, namely, w;.!' Next, let us introduce the carrier frequency separation factor
7t len —en], (2.121)
wy
and assume that Z < 1, which also implies %1‘”1 ~ 2. Then, given that R, ~ Rz(,l) ~ Rgz) ~ R, formula
(2.120) yields:
% Cr e
Spr 2= —.
797 B

Remarkably, this estimate of the residual displacement given as a fraction of the range resolution 75 does not
depend on the TEC. If, for example, Z = 10% (w1 /27 = 300MHz as in Table 1.1 and wo /27 = 330MHz), and
the dimensionless factor (g = 0.05 = 5%, which is reasonable for sub-pixel registration, then formula (2.122)
yields Sg ~ 5.5m. This is a most noticeable improvement over Sg & 450m given by formula (2.73). In other
words, with the filter correction in effect, the displacement of the image in range is practically removed. As
for the range resolution (2.117), it shows little change compared to either (2.71) or the undistorted value 7.

What the correction of the filter helps improve very substantially is the contrast/sharpness of the GAF.
The corresponding estimate is given by formula (2.72) with the following QPE [see (2.64), (2.67), (2.114),
(2.116), and (2.122)]:

(2.122)

~9 ~9 ~9 S| 22 ~1 9
~ T yooT T |0 — da| 7 B ot — 07| T
$a =l = o = al7p =20 —0a| 7 = 20— = T -
_BR|®. &p.|B7 _BR|2Sg B7~'2_32<R7TCB7~'2~<R7TB (2.123)
Tr2e w3 wd wod T2¢| R |wyd 712 2ZBuwyd  4AZ wy’

which yields only about 0.2% of contrast deterioration for the parameters in Table 1.1, as opposed to 20% in
the non-corrected case (2.72). If the TEC is reconstructed exactly, then the correction yields about 4 orders
of magnitude of improvement, see Section 2.7.

Remark. Another way of comparing the initial shift and the residual shift (formulae (2.73) and (2.122),
respectively) is to determine the TEC sensitivity, i.e., the minimal value of the TEC for which the correction
is still beneficial. The carrier frequency separation factor Z in (2.122) cannot be made very large because of
the technical limitations. In Appendix I, we analyze the extreme situation where the separation of carrier
frequencies is capped by the single bandwidth. This is called a split bandwidth configuration. The analysis
shows that in this case, the formulae for the residual shift and the TEC sensitivity have an inverse square
dependence on the system bandwidth, see (I.4) and (I.5), as opposed to the inverse dependence on the
bandwidth in (2.122).

11n fact, wo can be identified either with w; or with wsa.
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2.9.2.2 Azimuthal factor.

The azimuthal factor of the GAF W4(y, z) with the corrected filter will still be given by formula (2.75),
where instead of (2.74) we substitute

ql _ C(Tph(mn7 va(J) - Tph(wnv Zawo))

Then, using formulae (2.50), (2.76), and (2.87) we can write:

(2.124)
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s .
where we have dropped the small term %“;%C Lt Q(af — y1), as well as all the terms ~ (27)3, which are
also small. The first term on the last line of (2.125) corresponds to the first term on the right-hand side
of (2.89), whereas the second and third terms show the effect of the corrected filter on the azimuthal QPE
and azimuthal displacement of the image, respectively. The term “const” combines everything that does not
depend on n.

To evaluate the azimuthal displacement for the corrected filter using formula (2.125), we first introduce
the dimensionless registration accuracy (4 as a fraction of the undistorted azimuthal resolution (2.81) [cf.
formula (2.119)]:

def R A

6(Ay1) = Cada=¢ E (2.126)

Then, the error of reconstructing the quantity w .Q can be obtained from formula (2.110) with the help of
formulae (2.126) and (2.121):

2,2
2 oy def o 226 wiw? A Ca o A
5(wpeQ) - PeQ— PeQ R2 2 QCA Ls QZW RLSA

(2.127)

Formula (2.127), combined with (2.75) and (2.125), yields the residual azimuthal displacement of the image
in the case of a corrected filter [cf. formula (2.90)]:
& 1 6( eQ) CA R A
Sp=-Rrpe=/ _HATE A 2.128
473 w2 27 2 Lsa (2.128)
which is approximately 2.5m for the typical parameters given in Table 1.1. Note that formulae (2.122)
and (2.128) are similar in the sense that both use the factors (g 4/(2Z) to relate the residual displacement of
the image Sgr and Sy4 to the range and azimuthal resolution given by formulae (2.71) and (2.81), respectively.
Similarly to the range resolution (2.117), the new azimuthal resolution obtained with the help of formulae

(2.75) and (2.125)
- uoR( 1@%)
Ag=20T (14 250
AT 9 Ten 2 w2

shows little change after the correction of the filter [i.e., little change compared to (2.81)]. Yet the GAF
contrast in the azimuthal direction improves very substantially. Indeed, the new value of the parameter a
[see formulae (2.78) and (2.79)] due to the second term on the last line of (2.125) differs from the one that
corresponds to (2.77) [or (2.89)] by a factor of §(w2,)/@3.. Hence, the same will be the reduction of the
azimuthal QPE, and using formulae (2.118), (2. 119) and (2.82) we get:

6@ 28) _ CrmwoLds

9aa = daa 8Z R2B

(2.129)

pe

Expression (2.129) leads to only about 0.4% of deterioration of the GAF contrast in azimuth, as opposed to
35% given by formula (2.82).
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2.10 The effect of ionospheric turbulence

In our previous analysis regarding correcting the matched filter we have assumed that the electron number
density in the ionosphere was a regular function of the altitude h and, maybe, the horizontal coordinate x1:
No = No(x1,h), see Sections 2.4 and 2.5, as well as Appendices B and E. The actual Earth’s ionosphere,
however, is a turbulent medium, see Appendix D.

Turbulent fluctuations of the ionosphere will affect the group and phase travel times that are otherwise
derived in Sections 2.4 and 2.5 with no account for randomness. Specifically, in the framework of Section 2.4,
we assume that the mean electron number density depends only on the altitude: (Ne) = (Ne(h)). Then,
expressions (2.49) for Ty, and Ty keep their form, and so do expressions (2.50) that introduce the average
velocities. However, according to (2.9) (and (D.15), (D.16)), instead of formula (2.92) for the quantity w2,
that enters into (2.50), we now need to write:

1 (B 4rre? H dh R
PR —— 2 (s)ds = Ny(h / d
=g [ whetos = 2T | [Py S+ [ utspas

(2.130)
4me? [H 47re? R 4dme? Ny dme?  [H=
- No(h))dh ds = ¢ H ds,
e | ST [ s = TS ST [ s)as
where the new definition of the TEC is [cf. formula (2.54)]
aet [
Ny = / (Ne(h))dh. (2.131)
0

In the case of a horizontally inhomogeneous ionosphere (Section 2.5), for the group travel time Ty, we
can write following (C.20) and taking into account (2.9):

R R 2
= d R, 1 = 4
%@@mz/ GEPVEL N T (Ne(s)) + pa(s))ds
0

. Upn(S) CH ) 2¢ Jy  mew? ) (2.132)
» 1 we? = Ame?

== ))dh + —
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which is slightly modified from (D.15) to account for the horizontal inhomogeneity. Similarly, for the phase
travel time Ty, we can use (C.21) and (2.9) to modify (D.16):

R 2
= ds R, 1 * 4dre
T, 2,0) = [ v [T (N + )
0 Uph(s) ¢ 2c)y, mew (2.133)
R, 1 1 e 1 [f 4re? '
= No(&r(R), h)Ydh — = | 25 u(s)ds.
¢ 2ccosf J, mew2< (&(h), 1)) 2¢ Jo merM(S) y
The Taylor formula for (N,) = (No(&1, h)) yields [cf. formula (2.83)]:
0
(Ne(€1,h)) = (Ne(0, 1)) + &7 —(Ne(0, 1)), (2.134)

96

and substituting the right-hand side of (2.134) into (2.132), we arrive at the same formula (2.87) as in
Section 2.5, but with the new definitions of some of the expressions that it is comprlsed of. Namely, the

quantity w2, enters into formula (2.87) through the average velocity tpp(w) = ¢ (1 +1 p°>, see (2.50), and

2 w2

according to (2.132), it should now be evaluated as follows [cf. formula (2.130)]:

dre? |1 [H 1 (B dme? N dAme? [T
2= —— | = [ (Ne(0,h))dh + — / ds| = = / d 21
Wpe [H/o (Ne(0,h)) +Rz ; p(s)ds T +meRz A p(s)ds, (2.135)

me (5]

so that the TEC is re-defined again, this time via (N¢(0, h)) [cf. formula (2.131)]:

H
Ng & / (N.(0, h))dh. (2.136)
0
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Moreover, the first moment Q(x, z) that also enters into formula (2.87) is re-defined in the presence of
turbulence according to (2.134) [cf. formula (2.88)]:

gef 1 [H 4me? 8

Qz’,z) = 2, m@( e(0,h))

hdh. (2.137)

In doing so, we emphasize that the factor wge appears in the second term on the right-hand side of (2.87)
only for the convenience of notation. In fact, this second term does not depend on (Dge because this quantity
also appears in the denominator in (2.137). Hence, randomness contributes only to the first term on the
right-hand side of (2.87) via (2.135).

Along with the travel times, turbulent fluctuations may impact the contraction and rate of the propagating
pulse. Specifically, formulae (2.52) and (2.64) will remain unchanged, but the expression for 67 will now
depend on (Dge given by (2.130) or (2.135). Altogether, the new quantities will affect the dispersive propagator
(2.38), (2.40), and through it, both the range and azimuthal factor of the GAF, see formulae (2.60) and (2.61).

It turns out that the overall effect of turbulent fluctuations on the performance of the SAR sensor in
range is small. More precisely, even though the quantity @ge that determines the shape of the propagating
pulse (2.52), (2.64), as well as the displacement of the target in range (2.73), contains a stochastic component

~ foRz w(s)ds, see (2.130), (2.135), this component is small because p is ergodic and () = 0. Indeed, let

R,
©o =/0 p(s)ds, {¢o) =0, (2.138)

denote the random contribution to the eikonal (up to a constant factor). Then, following [46, Chapter I], in
the case of a homogeneous plasma we obtain with the help of (2.17) and (2.15):

o [ Vs — o, C
(o) = Rz/O V(g)qdq RZQ(FFD

2 V7T (k) _RZTO 2
z<PJ >2qOI‘(/§— %)(5_ 1) 9 <:u >

For the inhomogeneous plasma, we can write following [46, Chapter I] and using (2.11):

o [ ., R.
Wy [ eeends = A [ ) s

ro M2 7

" 2 cosf

o (2.139)
2 7p def 0
(Ne(€1(h), h))"dh = 5 cos g V2

where according to [43], the value of N g for high altitudes H is between 9.3-10'8¢m ™5 and 9.9 -102%cm 2,
with the average of about 5-10"%em 5.

Next, we return to formula (2.132) for the travel time in the turbulent ionosphere and realize that the
second term on its right hand side accounts for the contribution of the baseline, i.e., deterministic, dispersion,
whereas the third term is responsible for that of the turbulent fluctuations. The magnitude of the second
term is ~ ZT‘;:—ZZN 1, while the magnitude of the third, random, term shall be estimated via its standard

deviation, which yields ~ lﬁ\/ (¢?). Hence, the ratio of the third term to the second one is

C Mew?
G2 M\/roN.
o)  MyrolNan g (2.140)
Ni Nu

Indeed, the ratio (2.140) is approximately between 2 - 10~% and 7 - 10~* for the typical parameters listed
in Table 1.1, including the correlation length ro that ranges between 10°cm and 10%cm. Similarly, to see
what the role of randomness is in determining the shape of the propagating pulse we need to compare the
standard deviation \/(672) to the mean (§7), where 07 is defined by formula (2.52) and &Z, is defined by

V(972)

formula (2.135). It is easy to see that the ratio ) evaluates to the same quantity as given by formula
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(2.140). We therefore conclude that the contribution of turbulent fluctuations to travel times, as well as to
the change of the pulse duration and rate in the course of its propagation in the ionosphere, is much smaller
than that of the baseline dispersion.

To evaluate the azimuthal factor (2.61) of the GAF, we denote similarly to (2.138)

R,
©n :/ wu(s)ds, (2.141)
0
and instead of (2.75) obtain:
N/Z o aieg RU, 41 4me?
Wi(y,z)= > e °© (Penrtitzg ¢> (2.142)
n=—N/2
where [cf. formula (2.89)]
n 4 2 N n)2 —2
g, — ot Ame” Nig (#1)7 (2.143)
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Formula (2.143) is written under the same assumptions of z; = 0 and y3 = 23 as in Section 2.4, and the
TEC Ny is given by (2.136). Again, we note that the last term on the right-hand side of (2.143) does not
depend on @2, because of the definition of Q (2.137).
Due to the central limit theorem [77, Chapter 2], each eikonal ¢,, of (2.141) is a Gaussian random variable
with zero mean, (p,) = 0. Hence, the mean of each term of (2.142) is
¢ "Lcwo e 2(e%) d§

[ (i) _sete L[
\/7” (2.144)
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The variances of all individual ¢,, can be assumed approximately equal to one another because the
variation of the integration distance R, in (2.141) with respect to n is small compared to R, see (2.76):

w? [ 4me? \?
“0 (2) ()~ 0 nm=—N/2,...,N/2.

MeW;

Then, as shown in [8], we have:

N2
(Wh(y,0) o e /2 37 ™o, (2.145)
—N/2

where ¥, is given by (2.143) or, equivalently, (2.89) in the non-turbulent case. The factor e="/2 in front
of the sum on the right hand side of (2.145) represents the phenomenon of extinction, see [46, Chapter IJ.
The value of o2 for the typical parameters we have chosen, see Table 1.1, is 02 ~ 0.058 if rq = 1km, and
02 ~ 0.58 if ry = 10km. Other than the extinction, the sum on the right hand side of (2.145) is the same as
that in (2.75); it controls the SAR performance in azimuth in the case of a non-fluctuating ionosphere.

While formula (2.145) shows that the mean value of the azimuthal factor of the GAF essentially coincides
with its deterministic counterpart, the ionospheric turbulence still manifests itself through the presence of
random eikonals ¢, in the exponents on the right-hand side of (2.142). The effect of randomness on the
azimuthal resolution is stronger than that on the range resolution. The reason is that the range resolution is
basically determined by a single look, and because of the ergodicity the contribution of turbulent fluctuations
into the radar reading averages out, see formulae (2.138)—(2.140). On the contrary, azimuthal resolution is
built using multiple looks, n = —N/2,...,N/2, and whereas the contribution of randomness into each
individual reading is still small, it can get amplified when those readings are summed up.

To quantify this “un-averaging” effect [8], one needs to estimate the variance of the sum (2.142). Each
term in this sum is a random variable with a logarithmically normal distribution [78], and as long as those
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variables are uncorrelated, they are also independent [8, Appendix F]. Therefore, the covariance of the
received signals will also provide a measure of independence for the random variables in the sum (2.142). If
the fluctuations of the phase are small, which is the case for our study, then the correlation function of the
field is approximately equal to the correlation function of the electron number density (2.10), see [46, Chapter
I]. Therefore, the correlation length r given by formula (2.15) also provides a characteristic scale of how
rapidly the received field decorrelates along the synthetic antenna. Roughly speaking, for the locations that
are further apart than ry the received pulses will be uncorrelated and hence independent, whereas for the
locations that are closer than ry they will not be independent.

Therefore, we follow the argument given in [8]: the variances of the individual terms in the sum (2.142)
are close to one another. Thus we can artificially split the synthetic array into several clusters of elements
with the length rg, and assume that the random variables from the sum (2.142) that belong to a given
cluster are identical, whereas for different clusters they are independent, see the argument between (2.144)
and (2.145). An estimation for the total length of the array, Lga, is given in Table 1.1 at 50km. Therefore

the number of clusters is ~ £54  and the number of elements in each cluster is
T0 )

To 7o

New (N+1) g~ o

This yields the variance of (2.142):

ZSAN252 & O (N 4 1)202, (2.146)
To Lga

and as also shown in [8], the corresponding relative change of the azimuthal resolution is ~ &,/ LT;A. For
the typical parameters (see Table 1.1), this quantity is about 1.7% if ro = 1km, and 17% if ro = 10km. It
may get even higher if the instantaneous values for M and Na g, see (2.11) and (2.139), happen to be larger
than their typical averages.

The fact that the performance of the SAR system in range is only weakly sensitive to turbulent fluctuations
indicates that the ionospheric turbulence will basically not affect any of the considerations of Sections 2.8
and 2.9 related to reconstructing the TEC with the help of formula (2.94), improving the robustness of
reconstruction by means of the image registration, and assessing the quality of the image obtained with the
corrected filter. At the same time, as the random contribution to individual travel times averages out, the
proposed filter correction is essentially based on deterministic quantities only. As such, we do not expect
that it will provide an efficient means for reducing the ionospheric distortions of the image that are due to
the turbulence.

It is also to be noted that the conditioning of formula (2.110) may be better than that of formula (2.94)
because the individual quantities yil) and y§2) may not be as large compared to the azimuthal shift Ay;.
There may, however, be a potential difficulty of a different nature in evaluating Q by formula (2.110),
because unlike the range resolution, the azimuthal resolution of a SAR system is sensitive to the turbulent
fluctuations of the ionosphere, see formula (2.146). This sensitivity may induce larger errors in ygl) and y§2).
Addressing the accuracy considerations for Q will be a subject of future study.

2.11 Chapter Summary

In this chapter, we have seen how the Earth’s ionosphere can affect the performance of a satellite based SAR
system operating in the P-band. The analysis was conducted for the simplest case of a scalar interrogating
field propagating in an isotropic ionosphere. It was shown that the images generated by the system will be
distorted in a number of ways due to a mismatch between the received signal and the matched filter. Then,
we have introduced and analyzed a method of probing the target, and hence the ionosphere, on two distinct
carrier frequencies [1]. It can provide an accurate estimate of the ionospheric TEC, which subsequently
helps correct the filter. However, this method appears poorly conditioned, meaning that small errors in the
input data may result in large errors in the estimate of the TEC. The use of image registration can alleviate
this issue and make the procedure both accurate and robust [3]. There is no perfect reconstruction method
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for the TEC though, and thus we investigated how the errors of the reconstruction affect the performance
of the corrected matched filter. We concluded this chapter with quantifying the effect of the ionospheric
turbulence on spaceborne SAR images, which was done in the statistical sense. We saw, in particular, that
turbulence mainly affects the azimuthal performance of the system. This analysis may help develop the
future mitigation strategies for image distortions due to the ionospheric turbulence.

In the following chapter, we extend our approach to the case of polarized SAR signals propagating in an
anisotropic (gyrotropic) ionosphere.



Chapter 3

Single-polarization SAR imaging in
the presence of Faraday rotation

3.1 Introduction

This chapter is based on [4].

As we have already seen, the Earth’s ionosphere may have an adverse effect on spaceborne synthetic
aperture radar (SAR) imaging. In [8] and the previous chapter, it was shown that this adverse effect shall
be attributed to the mismatch between the actual radar signal affected by the dispersion of radio waves in
the ionospheric plasma, and the matched filter used for signal processing. Accordingly, to improve the image
one should correct the filter, which requires knowledge of the total electron content (TEC) in the ionosphere
along the signal path. The TEC, in turn, can be reconstructed by probing the ionosphere on two distinct
carrier frequencies and exploiting the resulting redundancy in the data.

The analysis in [8] and Chapter 2 was done under the assumption that the interrogating field is scalar,
and that it propagates in an isotropic medium. In reality, however, the electromagnetic field is represented
by vector quantities, and the ionospheric plasma is anisotropic (gyrotropic) due to the magnetic field of
the Earth. The primary effect of gyrotropy on a linearly polarized electromagnetic wave is the Faraday
rotation (FR). The FR is a slow rotation of the polarization plane due to the accumulating phase difference
between the doubly refracted circularly polarized waves that form the original linear polarization. The
phase difference accumulates because the two circularly polarized waves propagate with slightly different
phase speeds in a gyrotropic plasma [7,79].

The Faraday rotation may have both a positive and negative effect on the transionospheric SAR imaging.
If the full polarimetric data are available, then one can reconstruct the FR angle for the radar pulse round-
trip between the antenna on the orbit and the target on the ground. The latter, in turn, can be used to
obtain the TEC, see, e.g., [17,23,26,80,81] and [25, Section 10.4], although the resulting value of the TEC
will be subject to ambiguities in the FR angle that can only be determined up to a constant multiple of 2.
If the full polarimetric data are not available, then, according to [17,80], an explicit a priori estimate of the
Faraday rotation is required for understanding how the ionosphere affects the image. For single-polarization
imaging, the FR yields an additional mismatch between the received signal and the filter. This mismatch
can cause an adverse effect if, e.g., the returned linear polarization is (nearly) perpendicular to the emitted
polarization, and hence perpendicular to the field direction that the antenna can receive efficiently. The
previous scenario is by no means impossible, because the rotation angle in the P-band! can be quite large.

Even if the emitted and received polarizations are not close to perpendicular, the FR may still be
detrimental for imaging. Indeed, the rotation angle may vary substantially along the radar chirp, in which
case one can qualitatively think of the received signal as “twisted.” This happens, in particular, when the
carrier frequency is low (P-band) and the bandwidth is high (for better resolution). To the best of our

1Recall that P-band is the range of frequencies that partially overlaps with VHF and UHF, and which may be of interest
for a number of SAR applications that require, say, some ground and/or foliage penetration.

39
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knowledge, the twisting phenomenon has not received any attention in the previous studies of the Faraday
rotation for SAR, see [17,23,25,26,80,81]. It is, however, very important, as it can cause substantial image
artifacts, such as split intensity peaks, see Section 3.5.

To quantify the overall effect of the Faraday rotation on a spaceborne SAR image, we first notice that
the impact of the magnetic field of the Earth on the dispersion of radio waves in the ionosphere is negligible,
and therefore, the dispersive propagation and the Faraday rotation can be studied independently. Moreover,
it turns out that the matched filter corrected for dispersion in the scalar framework, see [8] and Chapter 2,
will still eliminate the dispersion-induced distortions in the presence of gyrotropy, while leaving the FR effect
intact. Hence, the latter can be analyzed regardless of the dispersion, i.e., as if the rotation accompanied a
plain non-dispersive propagation (see Appendix K).

In the current chapter, we use the image autocorrelation analysis to quantify the effect of the Faraday
rotation on a single-polarization spaceborne SAR image, and correct for the corresponding distortions. The
presentation is organized as follows.

We briefly revisit the SAR ambiguity theory in Section 3.2. Section 3.3 describes the modification of the
radar ambiguity function due to the FR. In Sections 3.4 and 3.5, we discuss how one can use the information
from a given SAR image in order to detect the Faraday rotation and characterize its variation over the
frequency band of the radar. Subsequently, the SAR filter can be corrected to match the actual received
signal in the presence of the Faraday rotation and thus improve the quality of the image (Section 3.6). As
in Chapter 2, a number of lengthy derivations have been moved to Appendices. Specifically, the FR of a
chirped signal is analyzed in Appendix J, and the properties of the SAR ambiguity function in the presence
of both the dispersion and FR are studied in Appendix K and Appendix L.. Appendix A is also revisited.

3.2 Review of the SAR ambiguity theory

Referring back to Chapter 2, we recall that the sum (2.31) is called the generalized ambiguity function (GAF)
of the SAR. The constant " in (2.30) can be removed by changing the integration variable (shifting). Then,
noticing that the dependence of A(ujy) and A(u}) on n is through =™ and is therefore weak, we can pull
these terms out of the summation over n, so that the GAF (2.31) can be factorized (see [1,3,5,82]):

W(yaz) %WA(y,Z) 'WR(y,Z)- (31)
In formula (3.1),
N/2
Walgz)= 3 eisl-roe (3.2)
=—N/2
Waly.2) = [ ACGiAQ)d. (3.3)
X

and the superscript “0” refers to formulae (2.30) for £ = £°. We emphasize that representation (3.1)—(3.3)
is only approximate. The error of the factorization is analyzed in Appendix A and is shown to be small, of
the order of w%, see formula (A.19). Moreover, this error becomes even smaller (insignificant) if the target z
and the reference point y have either the same range coordinate or the same azimuthal coordinate.

The range factor Wx of (3.3) is expressed as

RO — RY e
Wr(y, z) = Tw,(€) = Tw, (wi), where Ap = —. (3.4)
AR B
The quantity Ag in formula (3.4) is the range resolution, and
1 7'/2 .
/A uf)A(uy,) dt ~ 7/ e du = sinc &,

/2 (3.5)
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The function wy(§) of (3.5) defines the shape of the GAF in the range direction. Also note that w,(§) =

%wo (275), where wg was used in the previous chapter and defined in (2.69).
Remark. In formula (3.5) [as well as in (3.18) below], we use +7/2 as the integration limits. In Appendix A,
more accurate expressions for these limits are introduced: £7°/2, where 7° = 7 — 2|R) — R?|/c [see formu-
lae (A.4)—(A.5)]. Since for the high range resolution chirp we are assuming Bt > 1 [72,73], one can show
that

|7 — 70 2|R2*R2| AR 7r

= ~ s

T cT cT Bt

so the difference is insignificant.

3.3 Ambiguity function in the presence of the Faraday rotation

The propagation of radar signals in the ionospheric plasma affects the SAR imaging in two ways. First, the
temporal dispersion of radio waves alters the envelope and phase of the received signal, see [8] and Chapter 2.
Second, the magnetic field of the Earth causes the Faraday rotation, see [7,14,17]. These distortions, if not
accompanied by the proper corrections of the filter, lead to image deterioration due to the filter mismatch.

In Appendix J, we consider the effect of the FR on the chirped signals. For an antenna operating on
a single linear polarization, the effective antenna signal in the presence of the rotation is related to the
non-rotated signal (¢, ) of (2.25) as

Yr (tv :l:) = 1/)(157 :11) COSYF (w)v (36)
where ¢ is the rotation angle [see the top row of (J.18)]. For the two-way propagation in a magnetized
plasma, the angle pr depends on the instantaneous frequency as

w2 Qcos

pr(w)=2- ;;PCTQﬁ oc w2 (3.7)
[see also (J.19)], where R is the distance from the target to the orbit (300-1000 km), wpe is the Langmuir
frequency, €2 is the electron cyclotron frequency, and [ is the angle between the ray path and the magnetic
field. For the actual ionosphere, the quantity wgeQ cos 8 in (3.7) should be averaged over the ray path.
Formula (3.7) shows that the low frequency and high frequency parts of the chirp (2.18) will be rotated by
different angles and, according to (3.6), attenuated by different factors when received by the antenna.

Next, we approximate cos g in (3.6) by the first two terms of its Taylor expansion w.r.t. u = ¢ — 2R/c,

and, using (2.20), obtain:

2
cos pr(u) = cospp(w(u)) =~ p+ 7qu, (3.8)
where
p = cospr(wg),
= TACSPR N T i PRI
1= 97 qu WO T TR a0 (3.9)
BRw?,Qcosf )
~ 7;»373 sin pp(wp) = —@r(wo) sin pr(wp).
c wh wo

Thus, the FR manifests itself by an additional attenuation of the signal received by the antenna, with the
attenuation coefficient, cos ¢, varying over the chirp [see (3.6) and (3.8)]. Two non-dimensional constants,
p and g, are introduced in (3.8), (3.9) to describe this effect. If we take the amplitude of the non-rotated
antenna signal as 1, then, with the FR present, the amplitude at the center of the chirp is p, while the
end-to-end variation over the chirp is 2¢g. We have |p| < 1 by definition, and |¢| < 1 as a condition of
applicability of the Taylor linearization, see (3.8).

Of course, the use of linear approximation in (3.8) is justified only if the variation of cos ¢ over the
chirp is small, i.e., |g| < 1. The Faraday rotation angle for wy/27 < 0.5GHz may reach /2 for ionospheric
propagation, see [14]. Taking B/wy ~ 5%, we have about 0.1 - 7/2 variation of the Faraday rotation angle
over the chirp, see (3.9), which we consider sufficiently small for linearization.
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As mentioned in Section 3.1, the cause of the FR is double circular refraction in a gyrotropic medium [79,
Chapter XI], which results in different propagation speeds for two circular waves that form the original
linear polarization, see also Appendix J for detail. In the dispersive yet rotation-less case, see [8] and
Chapter 2, correcting the filter for dispersive effects helps remove the corresponding image distortions, and
the expression for the GAF becomes similar to that for the non-dispersive case. In Appendix K, we show that
in the presence of both the dispersion and gyrotropy, such a filter will still eliminate the dispersion-related
part of distortions, leaving the rotation effect intact. For that reason, for the rest of this chapter we assume
that the FR accompanies a plain non-dispersive propagation of the radar signals described in Chapter 2. In a
comprehensive setting, this means that the compensation of the Faraday rotation in the SAR filter discussed
in Section 3.6 should be applied on top of the dispersion correction.

In the presence of the Faraday rotation, the imaging formula (2.29) transforms into

Ir(y) = / Pt~ 2z — gl/ur(t, z) dt

(3.10)
= /D(z)WF(y7 z)dz,
where ¢ (t, z) is given by (3.6) and the kernel Wr(y, z) takes into account (3.8):
Wie(w,2) = | PlayIPu.) cosor(u.)
X (3.11)

2
= pW(y, z) +Q;Wq(y,Z)-

In formula (3.11), W (y, z) coincides with that of (2.29), and

/ P(u Uy ) dt. (3.12)
X

Remark. In the rest of this chapter, we will be using the subscript “q” to denote contributions due to the
Faraday rotation, as in (3.12); in the isotropic case (i.e., when there is no magnetic field), these terms vanish.
The subscript “F” will be used to denote the characteristics affected by the Faraday rotation, i.e., having
both rotational and non-rotational “components,” as on the left-hand side of (3.11); in the isotropic case,
these expressions reduce to their isotropic counterparts, e.g., Wr(y, z) in (3.11) reduces to W (y, z) in (2.29).

For the sequence of emitted and received signals, definition (2.31) is replaced by (K.4) with primes

dropped:
N/2

> Wiy, 2), (3.13)

=-N/2

where Wi (y, z) is given by the first line of (3.11). Using approximation (3.8), we can write:

2
Wi(,2) = pW"(0.2) + 0 | PlgluP(ul) dr (314)
X

where W"(y, z) is the same as in (2.30). An approximate factorization of the GAF (3.13), (3.14) similar
to (3.1) is also possible:
WF(yaz) %WA(:I/,Z) 'WRF(yaz)v (315)
where the azimuthal factor W4 (y, z) does not change and is still defined by (3.2), and
2
Wrr(y, 2) = pWr(y, 2) + ¢-Wyr(y. ). (3.16)

In formula (3.16), Wr(y, z) is given by (3.3), and

Won(y, 2) = / A Yl A(2) dt. (3.17)
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Thus, the effect of the Faraday rotation results in a modification of the range factor in the approximate
formula (3.15) compared to (3.1): Wgrr(y, z) of (3.16), (3.17) replaces Wg(y, z) of (3.3). It is shown in

Appendix L that the error due to the factorization (3.15) is small — of the same order as that for (3.1), i.e.,
about w%, see formula (L.5).

Introducing a new dimensionless function
T/2
def 2 27.03,,0 0 ~ 2 ibu
wq(§) = ”Q/XA(U(;)UZA(UZ)CﬁN”z _7/2“61 du
21d [T d

_ s - ibu - _ — oy
- 7242 db —T/Ze du dgwp(g) wp(§)7

(3.18)

we can represent Wrp of (3.16) as

Wre(y, 2) = Wrr(€) = 7(pwy(€) + iquy(€)), (3.19)

where w,, b, and £ are given by (3.5).

Remark. When integrating in (3.18), we have replaced 7° with 7, similarly to how we did it for w,,, see formula
(3.5) and the subsequent remark. This introduces a small error. The formulae with no simplification can be
found in Appendix L, see (L.4).

—w(®
—w(®)
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Figure 3.1: Components of the range factor (3.19) in the presence of the Faraday rotation.

3.4 Detection of the Faraday rotation

The Faraday rotation affects the GAF Wg(y, z) via the range factor (3.19). It is to be noted that while the
real part of the range ambiguity function Wgrp in (3.19) is an even function of its argument, see (3.5), the
imaginary part is proportional to w, = —w;, and is therefore an odd function, see Figure 3.1 (the singularity
of wy at & = 0 is removable by setting w,(0) = 0). As far as the relative contribution of w, and w, into
Wgr, there are several qualitatively different regimes determined by the range of variation of the attenuation
coefficient cos ¢ over the bandwidth, see (3.8).

(a) |g| < |p|: This is the case of nearly uniform attenuation where all possible ¢p’s lie in a narrow range of
angles, see Figure 3.2(a). In essence, it is this case that has been previously assumed in the literature when
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Figure 3.2: Examples of possible ranges of ¢ for the chirp propagating through a gyrotropic medium shown
in a plane normal to the direction of propagation. The thick arrow indicates the polarization of the emitted
field. The ranges for pp for B/3 sub-bands are shown by dashed lines according to (3.8), while the values
of cos pp averaged over the sub-bands are indicated by triangles on the horizontal axis.

studying the Faraday rotation for SAR applications [17,23,25,26,80,81]. As the relative contribution
of wg is small, the correction for the Faraday rotation is not necessary. This is also the case where the
detection of the Faraday rotation by a single-polarization instrument is difficult.

(b) |p| < lgl: The case of an intermediate range of ¢r, see Figure 3.2(b), that presents a challenge — the
image is both attenuated and distorted by the Faraday rotation; yet if p # 0, the “double peak” feature
of wy(&) is smeared out by the pw,(£) term in (3.19) and may not be easily observable.

(c) |gl 2 1: The range of ¢p is wide, see Figure 3.2(c), which is the opposite to case (a). The correction
is required; however, the linearization of cos pp(u) in (3.8) is not valid. We do not consider this case
hereafter.

The foregoing three cases can be very roughly discriminated by means of the sub-band processing. Assume
that the entire bandwidth B of the signal is split, say, into three sub-bands of bandwidth B/3 each. The
average of cos p over a sub-band will be approximately the same for all sub-bands for case (a) and will vary
substantially from one sub-band to another for cases (b) and (c), see Figure 3.2. Lower resolution images
can be obtained by sub-band processing as seen in Appendix I, and a substantial variation between their
intensities can be indicative of the presence of a significant Faraday rotation.

All subsequent analysis in this chapter applies primarily to the intermediate case (b).

3.5 Evaluation of the Faraday rotation effect

If the reflectivity of the target is not known, then in the problem of reconstruction of the Faraday rotation
parameters from the image Ir we have one equation [cf. (2.29)]:

Ie(y) = [ Wely. 2)o(2)dz (3.20)

with two unknowns: Wg of (3.15) and 7. The information about the Faraday rotation is contained in Wpg,
but in order to retrieve this information from (3.20), we should make certain assumptions about the other
unknown, i.e., 7. Specifically, we adopt the model of a homogeneous distributed scatterer for 7(z), and
subsequently employ the image autocorrelation analysis. Alternatively, see Section 2.8, one can use point
scatterers: 7(z) =) Vm6(z — zy) so that (3.20) yields: Ir(y) = >, vmWr(y, zm). Considering Ir(y)
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at sufficiently many reference locations y as given data, and taking into account that w, and wy in (3.19)
are known analytically, one can obtain an overdetermined system of equations and solve it in a weak sense
with respect to p and ¢. In a practical setting, however, the problem with dominant point scatterers is their
availability. That’s why we subsequently focus on the approach suitable for distributed scatterers. Our goal
is to find the parameters p and ¢ that characterize the Faraday rotation, see (3.8) and (3.16). It turns out
that only the ratio of those parameters can be obtained, but it proves sufficient to correct the filter, see
Section 3.6.

We first notice that imaging in azimuth is not affected by the Faraday rotation, see (3.1) and (3.15),
(3.16). Hence, we can exploit the decoupling between azimuth and range due to the factorization of the
GAF. In other words, we can process the image in azimuth ahead of time and subsequently focus on the
one-dimensional imaging with respect to the range coordinate only. To do so, we recast (3.20) as

Hmwﬁz/y Wa(y1, 21)Wrp (RS, RO (21, 22)dz1dz, (3.21)

where Wy is given by (3.2), (2.37), Wrp is given by (3.16), (3.3), (3.17), and the arguments of W4 and Wgp
in (3.21) emphasize their dependence on the azimuthal and range variables, respectively. We also assume
that the function 7(z1,22) in (3.21) already accounts for the transition from the volumetric reflectivity
(z) = U(z1, 22, 23) to the single layer 7(z1, 22)d(z3) on the surface z3 = 0, see Section 4.3 below.

The difference R — R), which enters the argument of Wgrp via (3.19) and (3.5), does not depend on
either y; or z1, see formula (A.11) for 2% = 0. Therefore, equation (3.21) transforms into:

o0 o0
I(y1,92) =/ WRF(?JQaZQ)/ Wa(yr, 21)0(21, 22)dz1 dza, (3.22)
—oo -0

VR(Y1, 22)

where vg(y1, 22) is already an image in the azimuthal direction, but still retains the meaning of a ground
reflectivity in the range direction. Equation (3.22) can be considered independently for each y;, which
effectively implies one-dimensional imaging in range only. As such, we will henceforth use the plain non-
indexed variables (y, z) instead of (ys, 22), and also drop y; from the arguments of I and vg. Then, formula
(3.22) yields:

I(y) = /jo Wrr(y, 2)vr(2)dz, (3.23)

where Wrp is, in fact, a single variable function: Wrpr = Wgrr(y — 2), see (3.19), (3.5).
To model a homogeneous distributed scatterer, we assume that vg(z) has a rapidly decaying autocorre-
lation function (ACF) that we approximate by the delta function:

V. (2) 2 /_OO vr(y — 2)or(y)dy ~ 0%5(2). (3.24)

The quantity o? in formula (3.24) is the average backscattering intensity. The approximation in (3.24)
shall be understood in the sense of distributions, so that for any appropriate test function ¢(z) we have
[ Vi(2)$(2)dz ~ o*¢(0). The assumption that the ground reflectivity has a short range autocorrelation
function is common in the literature, see, e.g., [83,84]. In practice, it means that the characteristic scale of
the ACF of (3.24) is much shorter than the range resolution Ap.

With the help of (3.24), we can easily compute the ACF of the image I(y) of (3.23):

[ff@ﬁ@+hmy

= / / Werr(y — z)I/R(z)dz/ Wre(y +h — 2" )og(2')dz'dy

/ / Wgrr(2)vr(y — z)dz/ Wrr(2 + h)og(y — 2')dz'dy



46CHAPTER 3. SINGLE-POLARIZATION SAR IMAGING IN THE PRESENCE OF FARADAY ROTATION

N / / ,OO Wrie(2)Wrp (2 + h)ve(y — 2)or(y — 2')dzdz'dy

- / / Z Wi (2)Wap (2 + h) / " aly — 2)oaly — #)dydzds’

—00

= // Wre(2)Wgr (2 + h)V, (2 — 2')dzd2’
=g / WRF(Z)WRF(Z + h)dz. (3.25)
Next, introduce a shorthand notation

wy * wz = (w1 * w2)(() d:ef/oo wy (§)wa(§ + ) d,

o0

where wy o denote any of the functions w, or wy, and ( = Bhsinf/c. Then, using (3.19), we can transform
the integral on the right-hand side of (3.25) as follows:

(ppr * wp + q2wq *wq + ipq(wq * Wy — Wp * wq)>. (3.26)

0o B I c
[m Wrp(2)Wrp(z + h)dz =T Bsind

Using contour integration on the complex plane, one can show that the function wy, * w, from (3.26) takes

the form
°° sin ¢ sin(€ + Q) )
Wy, * W, = ——=22d¢ = wsinc(, 3.27a
p”/_ooﬁ(wogﬁg (3:272)
while for the remaining three terms on the right-hand side of (3.26), we have:
—Wp * Wq = Wy * Wy = € (wp * wp), (3.27b)
and
d d?
Wy * Wg = T (wq * wp) = —d—CQ(wp * W) (3.27c)

Substituting (3.26)—(3.27) into (3.25), we arrive at

/ I(y)I(y + h)dy = DT> 5 ¢ 7 (sinc ¢ + 2iQ sinc’ ¢ — Q*sinc” ¢), (3.28)
oo sin

where
D=p%*? and Q= a4
p

The left-hand side of equation (3.28) represents the data. For any given value of h, the ACF of I(y) can be
evaluated directly from the image, although in practice the integration limits are, of course, finite. The right-
hand side of equation (3.28) is rather a function of h defined by an analytic expression (recall, ( = Bhsin8/c);
this function also depends on two unknown parameters, D and Q). By choosing sufficiently many distinct
values of h, we can obtain an overdetermined system of equations that can be solved with respect to D
and @ in a weak sense. For example, one can use an appropriate form of nonlinear least squares, see [85].
We leave the issues of conditioning of the aforementioned overdetermined system and robustness of its least
squares solution for the future study. Instead, in this chapter we show how the reconstructed parameters of
the Faraday rotation p and ¢ can help correct the matched filter and thus improve the image. It is to be
noted that the individual values of p and ¢ can only be determined from D and @ up to a common factor
~ % However, knowing their ratio @) proves sufficient for implementing the filter correction, see Section 3.6.
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3.6 Reducing image distortions due to the Faraday rotation

In the presence of the Faraday rotation, the filter P(¢t —2|x — y|/c) does not match the received sig-
nal ¢Yp(t,z) in (3.10). The distortions created by this mismatch can be reduced by using the fil-
ter Pp(t — 2| — y|/c) that will match ¢ (¢, ). The expression for Pr(t) involves the parameter Q = 1

P
that characterizes the Faraday rotation (see Section 3.5), and is given by [cf. (2.18)]

Pp(t) = Ap(t)e™t, where Ap(t) = x (£)et (1 + ?t). (3.29)

Using formulae (3.6) and (3.8), the factorization (3.15), and the corrected filter given by the conjugate of
(3.29), we obtain the following expression for the new range ambiguity function [cf. (3.3) and (3.16), (3.17)]:

WRF(y, z) = / Ap(ug)A(ug)<p+ ?ug) dt. (3.30)

Knowing that t,, = 0 for n = 0 and performing the integration in (3.30), we get instead of (3.19):

War(€) = pr((1+ Q2up(€) + 20Qu, (€) — 2Q%wqy(S) )

where the new dimensionless function wg,(§) def wq(€)/€ has a removable singularity at £ = 0 if we set

Weq(0) = 1/3. N
To demonstrate the superiority of the corrected ambiguity function Wxp over its unmodified form (3.19),
we plot the corresponding normalized range intensity PSFs

War@P  War(©F

EEEE—— — 3.31
max |Wgrp|? max |Wgr|? ( )

for several values of ) = ¢/p, see Figure 3.3. The dashed vertical lines indicate a 3dB drop of intensity from
the maximum. It can be readily seen that the resolution is improved in all cases, however, a more significant
improvement is observed for larger (), as expected.

3.7 Discussion

In the current chapter, we have introduced a mathematical model and analyzed the effect of the Faraday
rotation on single-polarization transionospheric SAR imaging. Unlike in all other studies of the Faraday
rotation in the SAR literature (that exploit either single-polarization or polarimetric framework), our analysis
takes into account the variation of the rotation angle along the interrogating chirp, and offers a venue for
correcting the matched filter in those cases where the impact of the Faraday rotation on the image is deemed
detrimental. Specifically, we first propose an approach to rough detection of the Faraday rotation based on
sub-band image processing. Then, we employ the image autocorrelation analysis to relate the parameters of
the Faraday rotation defined within our mathematical model to certain observable quantities. This allows
us to reconstruct the foregoing parameters and subsequently correct the matched filter. The corrected filter
is shown to reduce the distortions of the image due to the Faraday rotation. This correction is applied on
top of the corrections developed previously for the dispersive propagation, see [8] and Chapter 2.

Another important aspect of the system is the anisotropy of the target. Scattering of the polarized radio
waves off an anisotropic target material is the topic of Chapter 4.
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Figure 3.3: The original and corrected range intensity PSF curves (3.31) and -3dB resolution for different
values of ().



Chapter 4

A linearized inverse scattering
problem for polarized waves and
anisotropic targets

4.1 Background

This chapter is based on [2]. Its objective is to analyze the scattering of the linearly polarized electromagnetic
waves off anisotropic targets in the framework of the first Born approximation. This analysis will help relate
the observable quantities, i.e., the characteristics of the scattered field, to the physical properties of the
target, such as the permittivity and conductivity of its composition material. Hence, it will generalize to the
vector case the relations between the received field and the ground reflectivity function obtained in Chapter 2
for the scalar setting. In the future, the results of this chapter may help build a full-fledged SAR ambiguity
theory for multi-channel imaging.
Appendices M through O correspond to Chapter 4.

4.1.1 Direct and inverse scattering problems

Maxwell’s equations of electromagnetism in CGS units [79, 86]:

1a—HJerE:O, V-H =0,
faaDt 4 (4.1)
-—— —-VxH=——

j 4+, V.-D =0,

- G +3)

govern the electromagnetic field driven by the extraneous electric current with the density j(©) = 5 (z,¢).
In system (4.1), ¢ is the speed of light in vacuum, E and H denote the vectors of the electric and magnetic
field, respectively, and D is the vector of electric induction, which is related to the electric field via the
permittivity tensor € = e(x) (hereafter, the dot “-” denotes the tensor convolution):

D=¢-E. (4.2)
The total current in system (4.1) is a sum of 5(*) and the conductivity current j given by
j=o0-E. (4.3)

The quantity o in (4.3) denotes the conductivity tensor, which may also vary in space: o = o(z). We
are assuming that the current j(*) does not lead to the accumulation of the extraneous electric charge, so
that the second steady-state equation in system (4.1) (the Gauss law of electricity) is homogeneous. The
magnetic permeability is assumed equal to one (for the range of phenomena of interest) so that there is no
need to distinguish between the magnetic field and magnetic induction.

49
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Let E("®) and H() denote the incident fields that satisfy system (4.1) in vacuum:

LOH™O o pino _ g V- H) =,
c %tnc) ’ (4.4)
10E — Vv x H(o) — _4ij(eX) v . E(ine) — .
c Ot c ’
Then, the total fields that solve (4.1) can be represented as
E=E") 4+ EC) and H=H™) 4 g6, (4.5)

where the corrections E®¢) and H ) shall be attributed to the variation of € and o against the background
vacuum values € = Z (identity tensor) and o = 0, respectively. Those corrections are referred to as the
scattered fields. The direct electromagnetic scattering problem is the problem of determining the scattered
fields E¢®) and H®) if e = e(x) and o = o(z) are given. The inverse electromagnetic scattering problem
rather consists of determining the variable electric permittivity € = e(x) and conductivity o = o(z) under
the assumption that the scattered fields E®®) and H®) are available. The region of space where & = e(x)
and o = o (x) are to be reconstructed is called the target. The inverse scattering problem may have multiple
solutions.

4.1.2 The first Born approximation

In the literature, the foregoing scattering problems are often studied using second order governing equa-
tions for the individual fields. Moreover, the inverse scattering problem can be simplified by means of the
linearization based on the first Born approximation, see [67, Chapter XIII|. It is typically used when the
scattered field is much smaller than the incident field, i.e., when the scattering is weak. This, in turn, can
be expected to be the case when the deviation of the material parameters at the target from the background
parameters in vacuum is small. In Appendix M, we show that when the target material is isotropic, i.e.,
when both the permittivity and conductivity tensors are spherical, the governing equation for the scattered
electric field under the first Born approximation becomes [see equation (M.8)]:

1 aZE(sc) , 82E(inc) 4 aE(inc)
S AR =TT (4.6)
2 ot? ot2 ot
where the scalar quantity v is the ground reflectivity function [see formula (M.7)]:
1 1
(4.7

V(:B):C—Q—W.

In formula (4.7), v = v(x) is the local propagation speed in the material. More rigorously, a solution by
means of the first Born approximation can be obtained by truncating the corresponding Neumann series
after its linear term [6, Chapter 6].

In the literature, the Born approximation (named after Max Born) is often discussed along with another
approximation, named after Sergei Mikhailovich Rytov, see, e.g., [67, Chapter XIII] and [87,88]. It is known
that the Rytov approximation better describes the transmitted waves, i.e., the field inside the target material,
whereas the Born approximation is better suited for the reflected waves, i.e., for the scattered field in vacuum
(see, e.g., [88,89] and references therein). We will focus on the first Born approximation for the rest of this
chapter because it provides a linearized scattering model for the field reflected off the target into the vacuum
region, which is convenient for SAR applications.

We also note that in the Cartesian coordinates the vector equation (4.6) decouples into three independent
scalar wave equations for the individual field components. This enables studying the scattering problems in
the scalar formulation [5], provided that the polarization of the field is not important.

4.1.3 Scalar vs. polarimetric SAR

As seen in Chapter 2, many currently operating SAR sensors use linear chirps in the form given by (2.18),

P(t) = A(t)eiwot’ where A(t) = XT(t)eiatQ’
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as interrogating waveforms [5]. In this formula, wy is the carrier frequency, x-(t) is the indicator function of
the interval [—7/2,7/2], and the modulating function A(t) is varying slowly compared to the fast oscillation
eiwot.

Let us first disregard the polarization and identify the pulse (2.18) with the right-hand side of the scalar
counterpart of equation (M.5). This right-hand side shall be interpreted as the time derivative of a given
Cartesian component of the electric current at the emitting SAR antenna, which is taken as a point source'
located at z € R3. Then, the corresponding component of the incident field due to the emitted chirp (2.18)
is given by the standard retarded potential of the d’Alembert operator:

1 Pt—|z—=z|/c)

B (z,1) = by |z — x|

7 (4.8)
which is (2.21) using new notation. It should be noted that we ignore the units of the electric field and
currents because the governing equations are linear in E. When substituting E(®) of (4.8) into the right-
hand side of equation (4.6), we can leave A(-) out of the differentiation w.r.t. ¢, because A(-) varies slowly.
Subsequently, a solution of equation (4.6) can be obtained with the help of the Kirchhoff integral (2.23).
In particular, the scattered field back at the antenna x is given by the following expression, a modification

of (2.25):
2 A~
sc ~ wWo V(Z)
|lz—2z|<ct (4 9)
9 . .
Wo Z/(Z) wwo(t—2|z—2|/c
_ UZ) 4ol o(t—2la—z|/c)
L /// A= 2le = /o) iz,
lz—z|<ct
where
.\ def Ano(z)
v(z) =v(z)+1 Ve (4.10)

which differs from (M.7) due to the right hand term in (4.6). According to (4.9), the scattered field E(°)
can be interpreted as the result of application of a Fourier integral operator (FIO), see, e.g., [6,68-70], to
the complex reflectivity function ©(z) of (4.10) that combines the variation of the propagation speed ¢, see
(4.7), and the variation of the conductivity o. As discussed in Section 2.3.1, this FIO can be approximately
inverted by applying a matched filter to E®¢) and accumulating the information due to multiple interrogating
pulses (2.18) emitted from and received by the antenna at different locations along its trajectory. This is
the procedure of SAR signal processing [5,6,27]; it allows one to reconstruct #(z), i.e., to obtain the image.
Mathematically, this procedure is similar to application of the adjoint operator, which would have coincided
with the true inverse of the FIO (4.9) if the latter were a genuine Fourier transform.

In general, 7(z) is a function of three variables, because z € R3. As, however, the synthetic antenna
is aligned with the flight trajectory or orbit, which is one-dimensional, the conventional SAR data collec-
tion algorithm (in the case of a monostatic non-interferometric sensor) can generate only two-dimensional
datasets, see [6]. At the same time, the primary task of all practical SAR systems is imaging of the surface
of the Earth from aircraft or from satellites. The introduction of the Earth’s surface as the geometric loca-
tion (i.e., locus) of all the targets naturally eliminates the third coordinate (i.e., fixes the altitude) and hence
makes the dimension of the dataset equal to that of the desired image. Mathematically, this corresponds to
considering the reflectivity function (4.10) in the form

U(z) = v(z1,29,23) = V(21,22)0(23), (4.11)

i.e., in the form of a single layer on the surface, where z; and zo are the two horizontal coordinates and
z3 is the vertical coordinate [5]. The resulting image then reconstructs (z1, z2), i.e., yields the complex
reflectivity function (4.10) on the surface of the Earth as a function of the two horizontal coordinates.

In real applications, however, disregarding the polarization may not be appropriate, as the field is always
polarized, and its polarization may change due to the interaction with the target.? Even in the simplest

TActual SAR antennas have a special structure that enables narrowly directed radiation patterns [6].
2It may also change due to the propagation in a chiral medium, e.g., the magnetized ionosphere, which is considered in
Chapter 3.
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possible scenario, when a linearly polarized incident wave impinges on a plane interface between the vacuum
and an isotropic target material, the polarization angle, generally speaking, tilts. A more sophisticated
target material gives rise to a broader variety of the possible changes in polarization of the scattered field,
see Section 4.2. Mathematically, scattering off interfaces corresponds to a non-smooth permittivity e(x)
and/or conductivity o(x), when the regions of their regular behavior (the vacuum and the target) are
separated by a surface, at which these quantities (tensors) undergo jumps. Special boundary conditions are
required at this surface for a proper description of the scattering mechanism.

The methodology of SAR imaging that takes into account the polarization of interrogating waves is
known as polarimetric SAR, see [25,90]. As the antenna is typically far away from the target, by the time
the incident pulse reaches the target it can be sufficiently accurately approximated by a transverse plane
wave. Likewise, the scattered field can be effectively thought of as a transverse plane wave by the time it
reaches the antenna. Therefore, even though the field vectors in R? are three-dimensional, it is sufficient to
consider only their two transverse components if the third coordinate axis is chosen parallel to the direction
of propagation. Accordingly, there are two independent linear polarizations for either incident or scattered
wave.

At its current state, the theory of polarimetric SAR imaging is different from the scalar theory in that
it exploits a completely phenomenological framework; the polarimetric SAR literature has been dominated
by the phenomenological approach since the dissertation by Huynen [91]. Namely, the vector of the incident
electric field that has two (transverse) components and the vector of the scattered electric field that also has
two components are considered related by means of a formal 2 X 2 matrix S:

E(9) = SE(n9) (4.12)

called the Sinclair scattering matrix. The entries of the scattering matrix S are usually not related to any
physical characteristics of the target; they are rather introduced as the coefficients of the transformation
between E(*¢) and E®°). This is precisely what the phenomenological nature of the approach of [91] means.

Note also that as the incident and scattered waves propagate in different directions, they will be repre-
sented in different coordinate systems in formula (4.12), and hence the scattering matrix S incorporates not
only the transformation of the field per se, but the change of the coordinates as well. Moreover, as both
fields related by (4.12) are assumed transverse plane waves, they are attributed to different spatial locations
— the target for the incident field and the receiving antenna for the scattered field. In the time domain,
which is common for SAR applications [6], this would have also implied that the incident and scattered field
were evaluated at different moments in time.

Note that using formula (4.9) one can also obtain a scalar counterpart of relation (4.12). Consider a
point scatterer of complex magnitude ¥ located at zy so that ¥(z) = 0d(z — z). Then, instead of (4.9), we
can write [with the help of (4.8)]:

sc UJ2 v inc
E )(mat)N*ﬁmE( (20, — |z — 20 /). (4.13)
—— ——

S

However, unlike the reflectivity function (4.10) that enters into (4.13) and (4.9), the entries of the scattering
matrix S of (4.12) do not directly represent any physics-based scattering mechanism or material charac-
teristics of the target; they are introduced just as the coefficients of a linear transformation. Subsequently,
various target decomposition techniques, see Section 4.4 and [25, Chapters 4, 6, 7] for more detail, attempt to
attribute some physical properties of the target (e.g., its symmetry, convexity, etc.) to certain combinations
of the entries of the observed matrix S.

For SAR applications, one often considers two basic cases of a linearly polarized incident field: horizontal
polarization corresponds to the electric field vector normal to the plane of incidence, whereas vertical polar-
ization corresponds to the electric field vector parallel to the plane of incidence. All other polarizations can
be obtained as linear combinations of these two. Accordingly, the entries of the scattering matrix (that are
also referred to as channels) are commonly denoted as

Sun  Suv
S = 4.14
|:SVH SVV:| ’ (4-14)
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where for each matrix entry, the first and second letter of the subscript denote the polarization of the
scattered and incident field, respectively. In formula (4.14), Sy and Syy are the co-polarized channels, and
Suv and Syg are the cross-polarized channels. Fully polarimetric SAR sensors produce four different images
— one per channel.?

In the frequency domain, the components of the electric field vector become complex, and instead of
the retarded time, as in formula (4.13), the solution acquires the corresponding phase factor. The Sinclair
matrix can then be represented as follows:

iduv
_ igo | |SmE|  [Savle’
S=e |Svrleiove [ Syy|eitvy | (4.15a)

where ¢q is the common phase (also called absolute phase) that basically yields the distance (or time) that
the scattered wave travels between the target and the receiving antenna, and ¢gy, ¢vu, and ¢yy are the
relative phases. In particular, ¢yv is called the co-polarized phase difference (CPD). The absolute phase ¢g
is the principal quantity of interest in the case of the SAR imaging by means of a scalar field, see Chapter 2.

In the vector case, representation (4.15a) clearly shows that the complex-valued Sinclair scattering matrix
offers a total of seven additional degrees of freedom — four amplitudes and three relative phases — on top
of the scalar case. Consequently, eight independent quantities (1+7) associated with every location yield as
much information as one can obtain from a polarimetric SAR image (i.e., four complex-valued images, one
per channel) regardless of what the actual target is.

We should also mention that extracting the common phase ¢y the way it is done in formula (4.15a)
removes a certain degree of arbitrariness that otherwise exists in the definitions. Indeed, the scattering
mechanism at the target can be such that every polarization undergoes a phase shift upon reflection, see
Section 4.2. In this case, instead of (4.15a) we would have

ido | |Stme®m Sy ety | der

i%0 S 4.15b
. . e , .
|SVH |eZ¢VH |va|el¢vv ( )

S=e

where the entries of the matrix represent the actual complex reflection coefficients, and ¢~>0 accounts for the
travel distance. The relation between the phases in (4.15a) and (4.15b) is obvious: ¢ = b0 + dun, but
having only the overall matrix S as an observable, one cannot tell unambiguously how to split ¢¢ into gz~50
and éHH Therefore, it is common in the literature to adopt normalization (4.15a) that keeps the HH entry
of the matrix real.

4.1.4 Objectives of the chapter

Our primary objective is to build a material-based linearized scattering model for the case of vector propaga-
tion. In other words, using the first Born approximation we would like to relate the entries of the scattering
matrix S to the material properties of the target (its permittivity and conductivity), similarly to how one
defines the ground reflectivity function in the scalar case, see formulae (4.7), (4.10), and (4.13).

Note that in the framework of the first Born approximation, one can formulate both a direct and inverse
scattering problem. The direct problem consists of obtaining the scattered field E®¢) given the incident field
E(°) and the material parameters € and o, and assuming that the scattering is weak (see Section 4.1.2).
Of our primary interest is the corresponding linearized inverse scattering problem, which consists of defining
the channels (4.14) as functions of the material parameters, Suny = Sun(e, o), Svv = Svv(e, o), Suv =
Suv(e, o), and Syg = Svu(e, o), so that € and o can subsequently be reconstructed given the fields E ()
and E®9) in formula (4.12), and again, assuming that the scattering is weak.

The desired linearized scattering model shall be minimally complex in terms of the structure of the
tensors € and o. This means that it should not aim at more than recovering the four complex reflection
coefficients contained in the matrix S of (4.15b), which is a total of eight degrees of freedom, because what
the polarimetric SAR methodology is capable of detecting is even one degree of freedom less, see formula
(4.15a).

3In some inversion algorithms, the processing is not done channel-by-channel, but rather couples the channels, which may
provide additional benefits, see, e.g., [92].
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Availability of such a model may help develop the radar ambiguity theory for the polarimetric case
similarly to how it is done in the scalar case, see [5], [6, Chapters 5 and 11], and Chapter 2. Besides, it may
prove useful for the material identification SAR (miSAR) applications.

The application of the first Born approximation in the vector case is similar to that in the scalar case
(discussed in Section 2.3.1). Replacing the total electric field E by the incident field E("®) on the right-hand
side of equation (M.4) and taking into account the Gauss laws V- D = 0 and V - E("®) = 0, we obtain:

1 9°Et) _ e—TI P*E™ dnxg JEO™)
2 Ot? N c2 ot2 c2 ot

(4.16)

The main difference between this equation and its counterpart for the isotropic case, equation (4.6), is that
the material characteristics in equation (4.16) are tensors rather than scalars. This implies that generally
speaking, the vector equation (4.16) cannot be decoupled into the independent scalar equations for the indi-
vidual field components. Moreover, studying the scattering of electromagnetic waves off interfaces requires
special boundary conditions in addition to the governing equations themselves. Those boundary conditions,
mentioned earlier, play a key role in the construction of the first Born approximation for the case of vector
fields, see Section 4.2.

In Section 4.2, we carefully develop and analyze the first Born approximation as it applies to scattering off
a hierarchy of target materials. Starting with the simplest case of an isotropic dielectric, we gradually increase
the complexity of the material by allowing for the anisotropy of € and including the weak conductivity o
(anisotropic as well) so that finally we reach the same number of the degrees of freedom as in (4.15a). The
resulting material is a uniaxial crystal (i.e., a birefringent medium) with the conductivity tensor that is also
uniaxial, and with both axes allowed to have arbitrary directions with respect to the incidence plane and with
respect to one another. We prove that the scattered field in vacuum obtained in this linearized framework
approximates the true reflected field that one can obtain with no use of the Born approximation. We also
obtain a necessary and sufficient condition for the existence of a solution to the foregoing linearized inverse
scattering problem. Under this condition, the scattering matrix (4.15a) can be obtained by appropriately
choosing the permittivities, conductivities, and angles that define the material and the orientation of its
optical axis with respect to the plane of incidence.

The second objective of the current chapter is related to the first one. Namely, in the linearized framework
that we have adopted for describing the scattering, a formal mathematical justification is needed for the
possibility of taking the ground reflectivity function in the form of a single layer on the surface, see formula
(4.11).

As of yet, the transition from the entire half-space occupied by the target material to the target material
concentrated only on the surface has been motivated by the mere convenience of having the third coordi-
nate removed from the radar dataset,® see the discussion around equation (4.11). This, however, is not a
rigorous argument. One rather needs to prove that the linearized scattering off a material half-space can be
equivalently reformulated as the linearized scattering off a layer of monopoles at its surface only.

In other words, we arrive at the following inverse source [93] problem: for the linearized scattering off a
half-space, find an equivalent surface reflectivity function of type (4.11) that would yield the same scattered
field in the vacuum region. In Section 4.3 of the paper, we solve this inverse source problem and show
that in the scalar case the resulting “density” ©(z1, 22) indeed appears proportional to the target reflectivity
function (4.10) on the surface. Moreover, we formulate and solve a similar inverse source problem in the
vector case as well. With the polarization taken into account, the scattered field in the vacuum region can
also be represented as a single-layer surface potential with tensor densities proportional to the jumps of the
material characteristics at the interface. These topics are addressed in Section 4.3, whereas in Section 4.4
we discuss the relation between our analysis and polarimetric target decomposition.

The main notations that will be used hereafter are explained in Table 4.1.

41t is also supported by physical reasoning in the literature. For the microwave carrier frequencies wq, the penetration depth
of the radar signals into the ground is very small, and all the reflections must be those off the surface. However, the first Born
approximation may lead to a certain inconsistency for the ground reflectivity function in the form (4.11). Indeed, the single
layer radiates in both directions, vacuum and material, which means that the scattered field actually penetrates into the ground.
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4.2 Hierarchy of scattering models

%)

Parameter name Notation Relations Reference
Dielectric tensor and its e,n D=¢-E;e-n=1 (4.17), (4.50)
reciprocal

Isotropic permittivity (or g, e(z) e(z)=140(z)(c—-1) (4.22)
dielectric constant)

Geometry and parameters of €1, €|, Ae, Ae=¢| —¢€l, (4.47)—(4.49)
uniaxial dielectric tensor a, B,y >+ 52442 =1

Entries of the reciprocal Mij» Nis = 1/€443 (4.51)
dielectric tensor 1,] =x,Y,2 Ny = —€yj for i £ j

Conductivity tensor o j=oc-E (4.3)
Isotropic conductivity o j=0cFE (4.78)
Geometry and parameters of o1, 0, Ao, Ao =0 -0y, Section 4.2.5.1

uniaxial conductivity tensor Aoy Bos Vo ai + 53 + ryg =1
4

Modified permittivity in 5 f=eti—o (4.80)
frequency domain w
Small parameter for the first » e =ZT ~ s, [lo]] ~ 2w, (4.21), (4.24¢)
Born approximation [ | ~ se|ug|

R R d2 d 2 2
Differential operator describing L, r L= % (4.27)
scattering, right-hand side q
parameter
Electromagnetic field, its U; U = u9) 4 4 (4.23)—(4.26)

components, and amplitudes u(ine) = ygeilaz+Kz)

uo, u(2) )] ~ selug]
Undetermined coefficients for a A, B,C ut) (2) = (4.32)
solution in two domains (Az 4+ B)uge'?® for z > 0;
) () =
Cupe %% for 2 <0
Free space and material sides of | (F), (M) (F)=(z=-0) (4.19),
the interface at z =0 (M) = (2 = +0) Figure 4.1
Boundary condition parameter R du _ du + Rug (4.33), (4.34)
dz |y dz|p
Wave vector and its components | k. K, ¢ B> =K?+¢% K = ksinb; (4.20),  (4.40),
Figure 4.1
Polarization ratio Q Svv = SunQ, (4.44), (4.73),
(4.74), (4.76),
(4.82),
Figure 4.2

Table 4.1: Key notations and their relations to be used in Chapter 4 and associated appendices.

4.2.1 Roadmap

In Section 4.2, we present a detailed derivation of the first Born approximation for the scattering of a linearly
polarized electromagnetic wave off a material half-space. We consider several types of materials: a perfect
isotropic dielectric, a perfect birefringent (uniaxial) dielectric, and lossy isotropic and birefringent dielectrics.
In each case, our first goal is to determine the number of degrees of freedom associated with a given material
in the linearized direct scattering problem. This number is determined by the functional dependence of the
reflection coefficients on the material parameters.

In Section 4.2.3, the scattering coefficients are derived for the isotropic case. First, the Maxwell equations
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are transformed to the frequency domain, and the dependence of their solution on the tangential variables is
factored out using the uniformity of the formulation along the interface. Then, the equations are linearized
and reduced to a second-order ordinary differential equation (ODE) that governs the propagation of the
scattered field in the direction normal to the interface. This equation is supplemented by the radiation
conditions at infinity and the matching conditions at the interface. It turns out that the key difference
between the horizontal and vertical polarization is precisely in the interface conditions. For the horizontal
polarization, those conditions reduce to the continuity of the solution itself and its first derivative across the
interface. For the vertical polarization, the condition for the first derivative becomes inhomogeneous, and
this derivative undergoes a jump across the interface. Accordingly, the reflection coefficients are different for
two polarizations, while the dielectric permittivity provides a single degree of freedom for this setting.

We note that the first Born approximation in the scalar (i.e., isotropic) case has been extensively studied
in the literature, and also used in the context of SAR applications in Chapter 2. The reason we present its
detailed analysis in the current chapter is two-fold. On one hand, it allows us to build the framework and
introduce the solution methodology that subsequently applies to the cases with anisotropy and/or Ohmic
losses. On the other hand, in its own right it helps us emphasize a very important distinction between
the horizontal and vertical incident polarizations. In the case of a horizontal polarization, the linearized
interface condition is homogeneous, and this is precisely the case that has received most of the attention in
the literature, see, e.g., [87]. For the vertical polarization though, the linearized interface condition becomes
inhomogeneous and accordingly, the solution given by the first Born approximation is different even though
the linearized governing equation is the same as in the case of a horizontal polarization.

In the lossless anisotropic case (Section 4.2.4), the polarizations are no longer independent, and Maxwell’s
equations reduce to a system of two coupled ODEs that govern the components of the electric and magnetic
field normal to the plane of incidence. For this system, the first Born approximation appears very convenient
to implement in two stages: first the equations are uncoupled, and then the resulting individual equations
are linearized. The end result depends on the polarization of the incident wave. In each case (vertical
or horizontal incident polarization), one of the uncoupled equations describes the co-polarized scattering
and the other describes the cross-polarized scattering. The form of the resulting equations and interface
conditions turns out to be similar to the isotropic case, although the actual expressions for the reflection
coefficients are not the same and contain additional degrees of freedom.

In the case of a lossy material (Section 4.2.5), we show that the presence of a weak conductivity is
equivalent to having a small imaginary part in the overall complex permittivity, which, in turn, makes
the small parameter of the first Born approximation complex. This observation significantly simplifies the
treatment of the lossy materials. In particular, the functional representation of the imaginary part of the
scattering matrix turns out to be the same as that of the real part. Hence, the anisotropic conductivity
yields the same number of degrees of freedom as does the anisotropic permittivity.

In Table 4.2, we provide the number of degrees of freedom and list the independent material parameters
for each of the cases we have considered.

Having identified the degrees of freedom that characterize every material included into our analysis, we
move on toward addressing the next goal of this chapter, which is to solve the corresponding linearized inverse
scattering problem. Specifically, we would like to see whether a given scattering matrix can be obtained by
adjusting the available degrees of freedom, i.e., by appropriately choosing the characteristics of the target
material. In Theorem 1, we furnish a necessary and sufficient condition for the solvability of this inverse
problem in the case of a lossless birefringent material, and in Corollary 1 we extend this result to the case
of a lossy anisotropic material.

4.2.2 Problem of reflection of a plane wave by a material half-space

We consider the reflection of a monochromatic plane wave off a material half-space with permittivity tensor €
and conductivity tensor o. Since all the fields depend on time as e, where w is the frequency, we conduct
the analysis in the frequency domain. For transverse electromagnetic waves with no extraneous currents,’

5The excitation in the problem will be provided by incident plane waves.
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Model of scatterer Independent Non-zero Max. Sec-
material reflection num- tion
parameters coefficients ber of #

d.o.f.

Perfect isotropic dielectric € HH, VV 1 4.2.3

Lossy isotropic dielectric €,0 HH, VV 1 4.2.5.2

Perfect uniaxial dielectric, EL,€| HH, VV 2 4.2.4.5

interface in basal plane

Lossy uniaxial dielectric with EL,E|,0 HH, VV 3 4.2.5.3

spherical conductivity tensor,

interface in basal plane

Perfect uniaxial dielectric, EL,E|, QY HH, VV, 4 4.2.4.7

arbitrary direction of optical axis HV, VH

Lossy uniaxial dielectric, ELL,E|, 7, HH, VV, 8 4.2.5.5

arbitrary direction of optical axis | o1, 0|, ¥, HV, VH

Table 4.2: Overview of scattering models and their properties: material parameters, non-zero reflection
coefficients, and maximum number of degrees of freedom. The wavy underline in the third column means
that the values may be complex.

the unsteady equations of system (4.1) with equation (4.3) taken into account reduce to

V x E=ikH and VxH:fikDJrl%To"E, (4.17)
where k = w/c. Equation (4.2) and the Gauss laws of electricity and magnetism (steady-state equations
n (4.1)) keep their form in the frequency domain.

Denote * = (,y,2) € R® and assume that the half-space 2 < 0 is occupied by vacuum, whereas the
half-space z > 0 is filled with the material. The plane of incidence is defined as to contain the wave vector
of the incident wave and the normal to the interface z = 0; with no loss of generality we take it as the
(z, 2z) plane, see Figure 4.1. The problem is essentially two-dimensional, as the wave vectors of the incident,
reflected, and transmitted waves all belong to the plane of incidence. Hence, the electromagnetic fields do
not depend on the y coordinate (although the vectors may have y components).

Then, system (4.17) takes the form:

0E, OH -

——= =1kH, ——Y = _4kD

0z tkHe, 0z tkDs,

oE, OFE, . OH, O0H, o

% 0 ikH,, % s ikDy, (4.18)
0E, OH -
Oz ikH, Oz ikD:,

where D,, D,, and D, are components of the vector D = ¢ - E + (47i/w)o - E. In the free space (vacuum),
we have e =7 and o = 0.

At the interface z = 0, the following boundary conditions are imposed on the tangential components of
the electric and magnetic field [79, 94]:

(4.19a)
(4.19Db)

Ew|(F) = Ew|(M)a Ey|(F) = Ey|(M)’

H:c|(F) - Hw|(M)v Hy|(F) = Hy|(M)'

The subscripts (F) and (M) in formulae (4.19) denote the free space (z = —0) and material (z = 40) side
of the interface, respectively.
The incident field in formulae (4.5) is chosen as a plane wave:

(E(inc) H(inc)) _ (Eo(inc)7 HO(iDC))ei(qurK:v)7 (420)

7
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K

plane of incidence

q
k= (K,0,q)
X
y interface
p
B el free space
Cc = (Oé7 B ) '7) o material

z L

Figure 4.1: Schematic for the scattering problem off an anisotropic half-space. The vector k = (K,0,q) is
the incident wave vector, see formula (4.20). The vector ¢ = (o, 3,7) is a unit vector along the optical axis,
see Section 4.2.4. Note that «, 8, and v denote the direction cosines rather than the actual angles.

where K is the common horizontal wavenumber for all plane waves in the problem, and
q= (k2 o K2)1/2

is the vertical component of the incident wave vector, see [79,94,95].

In addition to the interface conditions (4.19) for the total field, the scattered field (E®), H () should
also satisfy the radiation conditions as z — %00, see formulae (4.28).

In the textbook approach to problem (4.18)—(4.19) (see, e.g., [67,79]), the incident field (4.20) is restricted
to the free space, while system (4.18) is solved with respect to the scattered field, and its solutions are found
separately for the vacuum and material half-spaces. These solutions, called the reflected and transmitted
field, respectively, are combined with the incident field, and then matched at the interface using boundary
conditions (4.19). A comprehensive account of this approach can be found, e.g., in [94]. For the particular
case of a perfect isotropic dielectric, amplitude and direction of the reflected and transmitted field are given
by the classic Fresnel’s equations and Snell’s law; these expressions (see, e.g., [67,79]) are valid for arbitrary
values of €. Besides this, various simplifications can be considered depending on the specific structure of €
and o [95].

As indicated in Section 4.1.4, our goal is to analyze the linearized scattering case. Therefore, in the
material domain z > 0 we assume that

le =Z|| ~ 5 and |o]| ~ 2w, (4.21)

where s is a small parameter, so that the scattering is weak. To study the existence of a solution to the
resulting inverse scattering problem, we will use the first Born approximation to obtain a series of direct
scattering solutions for a hierarchy of settings, starting from the simplest case, i.e., that of a perfect isotropic
dielectric. The Fresnel and other exact solutions, linearized according to (4.21), will be used for validation
of the solutions obtained with the help of the first Born approximation.
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4.2.3 The first Born approximation for a perfect isotropic dielectric
4.2.3.1 Governing equations.

Assume that in the material the dielectric tensor is spherical, which means that the permittivity is scalar,
and that the conductivity is zero. Since o = 0, the components of the vector D in (4.18) can be replaced
by those of D. Since € = £(z)Z in the entire space, the vectors D and E are proportional, i.e.,

Di(z,z) =e(2)Ei(z,z) for i=uy,z,

where
e(z)=1+0(2)(e —1), (4.22)

0(z) is a unit step function, and € > 1 is the permittivity in the material domain z > 0, see [67,79]. In
this case, the equations for the variables E,, E,, H, and for H,, H,, E, in system (4.18) are decoupled. This
means that system (4.18) admits a solution with E, = E, = H, = 0, which is called horizontal polarization,
and another solution with H, = H, = E, = 0, called vertical polarization. Each of these solutions is
governed by the scalar Helmholtz equation:

PU U

02 T 922 +e(2)k*U =0, (4.23)

where U(z, z) represents any nonzero Cartesian component of E or H.

To build the first Born approximation for the scattering of a plane incident wave in either of the two basic
polarizations defined above, we represent the total field U in (4.23) as a sum of the incident and scattered
fields as in (4.5):

U = u00) 4 4 (59) (4.24a)
take the incident field in the form (4.20):
wline) — gy pilaztKe) (4.24b)
and assume that
1G9~ seluol, (4.24c)

where the small parameter s is introduced in (4.21). In doing so, both the incident and scattered components
of the field occupy the entire space. Substituting equality (4.24a) into (4.23) and taking into account that
u(i"®) satisfies the same equation (4.23) but with ¢ = 1, we arrive at the equation for u(°):

aQu(sc) aQu(SC)
_|_

oz g TR = —(e(z) = DT + b)), (4.25)

The first Born approximation consists of disregarding the second-order term (& — 1)u(SC), see formulae (4.21)
and (4.24c¢), on the right-hand side of equation (4.25). Moreover, as everything in our formulation is uniform
along the plane (z,y), see Figure 4.1, the dependence of the solution on = and y must be the same in the
entire space, see [79, Chapter X]. This, in particular, implies that the horizontal component of the wave
vector is the same for both the incident field (4.20), (4.24b) and the scattered field, so that we can take

ul) = u(z)e®, (4.26)
Equation (4.26) helps us reduce (4.25) to the following equation for u(z):

1 . _ iz = def 1 d2
u—OLu =g(z) = —r0(z)e'”*, L= ZdZ +1, (4.27)

where 7 = (¢ — 1)k2/¢%. Note that the incident field satisfies the equation Lu(®) = 0. The solution u(z) of
equation (4.27) should also satisfy the radiation conditions at infinity:
1 du 1 du

—— —u=0 as z—=00 and ——4+u=0 as z— —oc. (4.28)
iq dz iq dz
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The overall solution to equation (4.27) will be obtained as the sum of the general solution to the corre-
sponding homogeneous equation and a particular solution to the inhomogeneous equation (4.27). For the
general solution to the homogeneous equation Lu = 0 subject to the radiation conditions (4.28) we can write:

B iqz
u®(z) = § Buoe™,  2>0, (4.29)
Cuge "%, 2 <0,

where B and C' are constants. A particular solution to the inhomogeneous equation (4.27), which accounts
for the resonance between L and g(z) on the material domain z > 0, is given by

Augzeit 0
ulP)(z) = { AM0FET 220 (4.30)
0, z <0,

where the value of A is obtained by the method of undetermined coefficients:

A= % (4.31)

Combining (4.29) and (4.30), we obtain the overall scattering solution in the form

. 4.32
Cupe "7, z <0 (vacuum), (4.32)

U9 (2) = {(Az + B)uge®®, 2z >0 (material),
where the constants B and C shall be determined with the help of the interface conditions (4.19). The
constant C can be interpreted as the reflection coefficient.

In Sections 4.2.3.2 and 4.2.3.3 we will show that whereas the governing differential equation (4.27) and
the value of r on its right-hand side are the same for both polarizations, the interface conditions (4.19), as
expressed via the single unknown function u, appear different for the horizontal and vertical polarization.
Specifically, in either case the interface conditions can be written as

~du _du

ulny = ulrys =

= R 4.33
dz + Uo, ( )

(F)

(M)

where the constant R depends on the polarization (it may be equal to zero). Accordingly, the solution
(4.32) also appears different for the horizontal and vertical polarization. In particular, substituting (4.32)
and (4.31) into (4.33), we can express the reflection coefficient C' via the parameters r and R:
r R
C=B=—+—, 4.34
4 2iq ( )
which indicates that the reflection coefficient depends on the polarization via R.

Finally, let us note that equation (4.27) can also be solved by convolution with the fundamental solution,
see, e.g., [87]. As we explain in Section 4.3 though, the deficiency of this approach is precisely in that it offers
no easy way of accounting for the different interface conditions (i.e., different values of R) that correspond
to different polarizations.

4.2.3.2 Horizontal polarization.

In this case, the unknown quantity in equation (4.23) is usually taken as U = E,;, with the other two nonzero
field components being H, and H,. The first equation (4.18) then implies:

_ LdE, (4.35)

(4.36)
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Boundary conditions (4.36) imply the continuity of the total field (4.24a) and its first normal derivative at
the interface. As the incident field (4.24b) and its derivative are continuous at z = 0, so are the scattered

field u(>®) = EZ(,SC) and its first derivative with respect to z:

dES®
dz

dES
and Y

— E(s9)
(M) dz

(F) Y

(4.37)

() (M)

Conditions (4.37) are used to determine the constants B and C' in (4.32). Comparison of (4.37) to (4.33)
shows that R = 0, so, according to (4.34), the co-polarized reflection coefficient for the horizontal polarization
is given by:°
def r 1 k2
S =(C=B=—-=—-—(-1). 4.38
HH 1 e (e ) ( )
At the same time, the Fresnel solution [67, Chapter I] gives the following expression for the exact reflection
coefficient in the case of horizontal polarization:

S(exact) o _Sin(ei - et)

— 4.39
HH sin(&i + Gt) ’ ( )
where 6; is the incidence angle and 6; is the refraction angle (defined by Snell’s law):
. . I
sin6; = sinf; = — sin 6;. (4.40)

k’ NG
Formulae (4.39), (4.40) do not involve linearization and are valid for arbitrary values of e.

A comparison of the linearized solution (4.32), (4.31), and (4.38) to the Fresnel solution (4.39), (4.40)
shows the deficiency of the former: in the material, it has a component that grows linearly as z increases,
which is not physical. In addition, expression (4.32) does not provide the correct wavenumber and propaga-
tion direction of the refracted wave, which restricts the validity of the first Born approximation inside the

material to the area [88]:
s 2mq

=] " R -1

|2| < 20 ~

where ¢(®*2°%) is the z-component of the refracted wavenumber obtained from Snell’s law:

q(cxact) — \/gk cosl; = km,

see the second equation in formula (4.40).

However, formulae (4.32) and (4.38) are useful in the vacuum region: the wavenumber and propagation
direction of the scattered field in vacuum are correct, and one can also see that the reflection coefficient
(4.38) given by the first Born approximation coincides with the linear term in the expansion of the exact
reflection coefficient (4.39) in powers of s = & — 1. Indeed, using equations (4.40) and taking into account
that cosd; = q/k and also

k2
ccos’l, = — (1- cos? 0;) = cos? 0; (1 + %2),
q
we can transform expression (4.39) as follows:
(exact) % sin @; cos 0; — % cos 0; sin 0; (1 + »k?/q*)'/?
Stu =T
NG

1 — (14 sk?/q?)"/? 1 k2
T4 (1R *Z?%JF O(5*) = Sun + O(5¢).

sin @; cos §; + ﬁ cos 0; sin 0; (1 + »k2 /q2)1/2

6Hereafter, we identify the reflection coefficients with the entries of the scattering matrix S of (4.14), see Section 4.2.3.4.
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4.2.3.3 Vertical polarization.

In this case, we take U = H, in equation (4.23). The first interface condition for H, at z = 0 is the
continuity of H, itself, see (4.19). The second interface condition is obtained from the continuity of E,,
using the relation
i dH

E,=———Y% 4.41

(B =~ (141)

that follows from (4.17), and taking into account that ¢ = 1 for z < 0, see formula (4.22). Altogether, this
yields the following boundary conditions for H, at z = 0:

dH,

Hy|(p) = Hy|(M)7 “dz

:(e”lf")‘ . (4.42)
(F) Z 2l

The key difference between these boundary conditions and boundary conditions (4.36) that we have obtained
for the horizontal polarization is the presence of the factor e~! in the condition for the normal derivative
(i.e., z-derivative) in (4.42). Because of this factor, for the vertical polarization the normal derivative of the
total field is no longer continuous, and rather undergoes a jump at z = 0, which is due to the jump of ¢!,
see (4.42). As the derivative of the incident field (4.24b) is still continuous, the discontinuity appears in the

z-derivative of the scattered field:

671 dHéic)
dz

dH(inc)

=(1— —1 Yy

=) —
(F)

dHS
dz

(M

z=0

dH ()
e = 0(:*)

(F)

on the left-hand side, we arrive at the inhomogeneous linearized interface condition for the normal derivative

of H ZSSC):

Multiplying both sides of this equality by € and disregarding the quadratic term (e — 1)

de(Jinc)
dz

dHésc)
dz

iy

=(-1)
(M) (F) z=0

Comparing (4.43) to (4.33) while taking into account (4.24b) we get R = ig(¢—1). Hence, according to (4.34),
we obtain [cf. formula (4.38)]:

(4.43)

def
Syv =

r e—1 K? —¢?
C_B__Z—’_ 5 = Sun@), where Q—T.

The true reflection coefficient for this polarization is given by the Fresnel solution [67, Chapter I] [cf.
formula (4.39)]:

(4.44)

(exact) _ tan(f; —6;)  sinB; cosf; — sin Oy cos b,
Syv = = — - , (4.45)
tan(6; + 6;)  sinf; cosb; + sin 6, cos O,
where 6; and 6; are defined in (4.40). As in the case of the horizontal polarization, see Section 4.2.3.2,
reflection coefficient (4.44) derived with the help of the first Born approximation can also be obtained by
linearization of the exact reflection coefficient (4.45) with respect to s:
glexact) _ € = (1 + »k?/q*)'/? _ 71k72%+ e—1
v e+ (1+ xk2/q?)1/2 4 q? 2
where we have used the same transformations as in Section 4.2.3.2.

The plots in Figure 4.2(a) show the exact and linearized reflection coefficients for both polarizations,
as well as the polarization ratio @, calculated using the first Born approximation and according to the
Fresnel formulas. As expected, the accuracy of the first Born approximation decreases as the value of (¢ — 1)
increases. Note that typical values of the refractive index /¢ are between 1 and 2 [67, Chapters I and II].

+ 0(%) = Syv + 0(:4%),

Remark. The expression for the polarization ratio @ in formula (4.44) indicates that the scattered field in
the vertical polarization vanishes if |K| = |q|, i.e., if the incidence angle is 7/4. In other words, the Brewster
angle in the linearized framework is equal to 7/4. This should be expected for a weakly refractive material,
in which the direction of the transmitted ray is close to that of the incident one (i.e., |6; — 0;| ~ s, see
formula (4.40)), and hence perpendicular to the direction of the reflected ray (see, e.g., [67, Chapter I]).
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(a) Isotropic; 6=n/9 (b) Anisotropic; g =1.05, =0.75, y=0, 6,=/9
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Figure 4.2: Reflection coefficients and polarization ratios for the linearized and full formulation: (a) lossless
isotropic dielectric; (b) and (c): lossless birefringent dielectric with €, and ¢ as independent variables,
respectively.

4.2.3.4 Discussion of the isotropic case.

Hereafter, we restrict our analysis to the scattering of plane transverse waves off a plane interface, so that
the tangential components of the wave vectors for the incident, transmitted, and reflected fields are the
same. Under these assumptions the reflection angle is known, and hence the reflection coefficients computed
in Sections 4.2.3.2 and 4.2.3.3 (and Sections 4.2.4 and 4.2.5 for other types of scatterers) already take into
account the transformation between the coordinate systems used for representing the incident field and the
reflected field, see the discussion after equation (4.12). Moreover, as we are considering only genuine plane
waves, we can attribute both E®® and E(°) in formula (4.12) to the same location right at the interface,
rather than to different spatial locations in the far field (that allow one to approximate a more general wave
form by a plane wave). Therefore, we may actually leave out the common phase ¢, see (4.15a), that takes
into account the propagation distance/time, and directly associate the reflection coefficients we compute
with the corresponding entries of the scattering matrix S. This approach will be adopted for the rest of the
chapter.

Analysis of the reflection coefficients (4.38) and (4.44) shows that scattering off a perfect isotropic dielec-
tric yields only one degree of freedom in the scattering matrix S of (4.14). At the same time, the reflection
coefficients for two polarizations, Sup and Syv, differ by a factor of @, see formula (4.44), that does not de-
pend on the material properties at all. Therefore, when this type of scattering material is assumed, the only
quantity that can be reconstructed from measurements is € — 1, which also happens to be the only physi-
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cal characteristic of the target, regardless of the received polarization(s). If, however, there is a mismatch
between the observations and the predictions of the model (e.g., if the ratio of the received co-polarized sig-
nals differs substantially from @, or if significant cross-polarized components are detected), then the use of
a more comprehensive model for the scattering material may be justified, see Sections 4.2.4 and 4.2.5.

4.2.4 Perfect birefringent dielectric
4.2.4.1 Governing equations.

A perfect (i.e., lossless) anisotropic medium is characterized by the dielectric tensor € that relates the
components of D and E:
Dl' = 5ijEja Z,j =2,Y,z, (446)

while o is a zero tensor, so that D in (4.18) is still the same as D. For a birefringent material (i.e., a uniaxial
crystal), there exists a coordinate system a’,y’, 2/, in which the tensor e is diagonal and the relation (4.46)
simplifies to:

Dm/ = EJ_EI'7 Dy/ = EJ_Ey', Dz/ = EHEZ/. (447)

Let ¢ be a unit vector along the 2’ axis, and let a, 8, and ~ be its x, y, and z components, respectively (see
Figure 4.1). The components of a unit vector are related by

A+ B2+t =1. (4.48)
Then, the entries of the tensor &€ become (see [94,95]):

€20 = €1 + % Ae, Eyy =€1L + B2Ae, e, =e1 +7°*Ae, (4.49)
Exy = Eyx = a/BAE, Exz =€zx = Oé’}/AE, Eyz = Ezy = /6'7A€a .

where Ae = ¢ — 1. The diagonal terms in (4.49) are O(1), while the off-diagonal terms are O(s) [cf. the
first relation in formula (4.21)].

The isotropic case considered in Section 4.2.3 is characterized by Ae = 0. There, the off-diagonal terms
in (4.49) vanish and the two basic polarizations (horizontal and vertical) in system (4.18) separate. They
are described individually by equation (4.23) for E, and H,, respectively. If Ae # 0 though, then the two
polarizations remain coupled. However, the treatment of this case is greatly simplified in the presence of a
small parameter ». Namely, our assumption that the dielectric is weak implies that the coupling terms are
small. For the case of weak coupling, it still makes sense to use E, and H, as the unknowns in the problem,
because it simplifies the analysis of the Born approximation and makes the comparison to the isotropic case
[equation (4.23)] easier.

To reduce system (4.18) to two equations for £, and H,,, we will use the inverse dielectric tensor n defined

as:
the entries of this tensor, accurate to O(s), are:
Nz = 1/59096; Nyy = 1/5yya Nzz = 1/5227 (451)
Ney = Nyx = —€xyy  Noz =Nzx = —Exzy, MNyz = Nzy = —Eyz-

which can be proven by observing that all entries of the tensor € - § — Z are o(s). Then, we eliminate all
field components except E, and H, from system (4.18) as follows:

1. The dependence (4.26) on the z coordinate is assumed for all field components, so in system (4.18) we
replace 0/0x by iK and 0/0z by d/dz, respectively. This allows us to explicitly express the components
D, D,, H,, and H, via E,, Hy, and their derivatives with respect to z:

i dH, K

b=, D.=——H, (4.52a)
i dE, K

L= 22, H. = = E,. (4.52b)
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2. Formulae (4.52b) are substituted into the expression for D, in (4.18), which yields:

1 (dQEy

Dy ==13"02

- K2Ey). (4.53)

3. Equations (4.52a) and (4.53) are substituted into formula (4.50), which leads to the following expres-
sions for E, and E,:

1 dH 1 /d?E K
By = _nmg dzy B nwyﬁ( szy B KQEy) B nwz?H‘y’ (4.54a)
K idH 1 /d’E
E, = _nzz?Hy - nwz% dZy - nyzﬁ( d22y - KQEy), (454b)
whereas for £, we obtain:
d? 2 2 . d
(Wyy@ +E -K Wyy)Ey = *k(”?fcy& + KWyZ)Hy- (4.55)

4. Expressions (4.54) are substituted into the y component of the Faraday law in (4.18) (the equation
that relates E,, E., and Hy). After simplifications, we arrive at

d4? __dH
(779096 a2 + K — Kznzz)Hy — 2ing, K dzy
i/ d (d2E
=g (et e ) (G~ 108 ). (£50)

Note that the isotropic equation (4.23) can be derived from equation (4.55), or from equation (4.56), by
setting Ae = 0 in formulae (4.49) and (4.51). As will be seen in Sections 4.2.4.2 and 4.2.4.3, equations
(4.55), (4.56) are particularly well suited for computing the scattered field because of the way they couple
the components E, and H,. Specifically, for electromagnetic fields represented in the form (4.24a), it appears
very convenient to carry out the Born approximation in two stages: first decouple equations (4.55) and (4.56)
from one another, and then linearize the resulting individual equations.

System (4.55), (4.56) will also require boundary conditions at z = 0, see (4.19). The boundary conditions
will be obtained with the help of relations for H, and E, in formulae (4.52b) and (4.54a). In the isotropic
case, expression (4.54a) with (4.51) taken into account reduces to (4.41), as expected. In the anisotropic
case, the right-hand side of expression (4.54a) will be responsible for the inhomogeneous boundary conditions
(similar to (4.41) and (4.43) in isotropic case) for the vertical polarization of the scattered field.”

Let us now consider the two basic polarizations of the incident wave separately. For each one, the
scattered field can also be polarized either vertically or horizontally.

4.2.4.2 Horizontal polarization of the incident wave.

In this case, the component H, is present only in the scattered field, hence H, = O(s) (see (4.24c)).
Therefore, the right-hand side of equation (4.55) appears O(5?) because according to (4.49) and (4.51),
Ney ~ Ae = O(x) and 7y, ~ Ae = O(3). As such, this right-hand side can be neglected, and the co-
polarized scattering for the horizontal incident polarization is described by

d2
(nyy@ +k? — Knyy)E, = 0.

This equation can be transformed into
d2

P My — Lo d7
LB, =" (52 ) B, (4.57)

"The inhomogeneous boundary condition will apply to the co-polarized component of the scattered field when the incident
field is polarized vertically, and to the cross-polarized component of the scattered field when the incident field is polarized
horizontally.
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where the operator L is defined in (4.27). Linearization of (4.57) according to (4.24) yields:

1 . —1)k? ,
- fpto — Me(z)e“?i (4.58)
E(mc) Y q2

Oy

which coincides with equation (4.27) for r = —(n,, — 1)k?/¢* and ug = E(()iync).
Since in the co-polarized case the scattered wave is also polarized horizontally, F, and H, must be
continuous at z = 0, see (4.19), where the expression for H, is given by the first equality of (4.52b).

Recalling that the incident field is continuous at the interface along with its normal derivative, we obtain
, (sc)
the continuity of ES and dE#:

dEg(;SC)

dz

dEZ(/SC)

E(s©)
o’ dz

Y

_ E?Ssc)

7 (4.59)

(F) o

so that in formula (4.33) we have R = 0. Interface conditions (4.59) are the same as (4.37) in the isotropic
case. Using (4.34) for EZ(,SC)7 we get the following reflection coefficient:

1 k2
Sun = 1?(%@; -1). (4.60)

For Ae = 0, formula (4.60), with the help of (4.51), reduces to the isotropic expression in (4.38), as expected.

For the cross-polarized scattering, i.e., the vertical polarization of the scattered wave, we linearize equation
(4.56) taking into account that Héinc) =0 and hence H, = HZSSC) = O(x) according to (4.24¢). Thus, on the
left-hand side we may replace 7., and 7., by 1. The remaining off-diagonal terms of n are O(); hence, we
drop the 7. term on the left-hand side and replace E, by Eg(,inc) on the right-hand side. This yields:

d2 2 sc i, d dQE?(JinC) 2 rp(inc
(@-Fq )H; ):—E(’myzK—naay£> (7—1( B¢ >). (4.61)
Equation (4.61) can be transformed into
1 . k K .
—LHE) =2 (77 — — 1y |0(2)e" . (4.62)
inc y zy Yz
B q q )

As the polarization of the scattered field is vertical, H, = Hyssc) and F, must be continuous at z = 0, see
(4.19). We use formula (4.54a) for E, to express the interface conditions via the y-components of the fields.

Using H?,(,SC) = O(5) and recalling that the off-diagonal terms of n are also O(3r), we can set 1z, = 1 in the
first term and drop the third term on the right-hand side of that relation. Thus, we arrive at the following

interface condition for the normal derivative of H

i dHS

3. dH?SSC)
k dz

k dz

+ ey By (4.63)
(M)

It is inhomogeneous due to the second term on the right-hand side of (4.54a) [cf. (4.43)].

To define the cross-polarized reflection coefficient for this case, we use the following convention: if the
scattered field in vacuum is given by H,f,sc) = Hézc)em“:_iqz (see equations (4.26) and (4.32)), then the
reflection coefficient will be

def

Svi € HEO /B (4.64)

y
Next, we introduce the notation

Gy o) = Ac(af £707) (4.65)
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(see (4.51) for the components of 1) and match equation (4.62) to (4.27), which yields ug = Eéiync) and
r = kG~ /q (note the minus sign in (4.65)). We also match the interface condition (4.63) to the second
condition (4.33), which yields R = —ikn,,. Substituting these values of  and R into (4.34), we express the

cross-polarized reflection coefficient defined by (4.64) as
1k
= -Gt 4
Sva 4qG . (4.66)

4.2.4.3 Vertical polarization of the incident wave.

We start with the co-polarized scattering again. For this case, we have Ez(,inc) = 0 and, consequently,
E, = E,LL(,SC) = O(3). As ny. ~ gy = O(5), the right-hand side of equation (4.56) can be dropped, making
this equation homogeneous:

d? _ dH,
(773290@ + K% — KQHZZ)Hy — QanZKTZy =0.
Linearization of this equation gives
1 . K? K ,
- LH®O = ( or — 1) 4 (e — 1) — 2 mf)o 2)el?®, 4.67
Hgo (n ) 7 (n ) —2n . (2) (4.67)

where HO(LHC) is the amplitude of the incident wave. The interface conditions for this co-polarized case require

continuity of H, and F, at z = 0. Given the continuity of the incident field along with its normal derivative,
sc)

the second equation of (4.19b) yields the continuity of HZS
after the linearization obtain:

, while for E, we employ formula (4.54a) and

1. dHéSC)

. _ _idn
k dz

in K in
= (ew — DHG? — g HO. (4.68)

k

_|_
(M)

>

Similarly to the isotropic case, see formula (4.43), the normal derivative of Hqu(,sc) is discontinuous at the

interface. Comparing (4.67) and (4.68) to (4.27) and (4.33), we get:
K2

K ) .
r= —((nm -1+ (M. — 1) — 27],“;) and R =iKn,, —iq(Nge — 1).

?
Then, using formula (4.34), we obtain:

1

Svv = ~1 ((ﬁm -1) - Iq(;(nzz - 1)) (4.69)

For Ae = 0, formula (4.69), with the help of (4.51), reduces to the isotropic expression in (4.44), as expected.
The cross-polarized field in this case is governed by the linearized equation (4.55):

d2 s . d in
(@ + QQ)EZ(/ ) = _k(“?zy@ + Knyz)st C)’

which can be transformed into

1 [, E(sc k iqz
£ (ne) LES) = po (q7hy - Knyz)H(z)e . (4.70)
Oy

Remarkably, the value of  in (4.70) and (4.62) is the same, r = kG~ /q, where G~ is defined by (4.65). The
difference between the cross-polarized case of Section 4.2.4.2 and the cross-polarized case considered here is
in the boundary conditions. Indeed, for the current cross-polarized case we require the continuity of E, and
H, at z = 0, which translates into the homogeneous boundary conditions (4.59) by taking into account that
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E, = E{*® and using the first equation of (4.52b) for H,. Hence, R = 0, and using formula (4.34) for E{*"

with ug = )

oy » we arrive at the reflection coefficient

Sty = —%G— (4.71)

which is different from (4.66). In formula (4.71), Syy is defined similarly to (4.64):

Suv def g BC)/H(mC provided that EZ(,SC) = E(()SyC)‘fin_iqz for z <0.

4.2.4.4 Scattering coefficients for perfect birefringent dielectric.

For future reference, we present here the expressions for the reflection coefficients given by (4.60), (4.69),
(4.66), and (4.71) in the following form (expressions (4.49), (4.51), and (4.65) have also been used):

2

1k
Suu = _172(€L -1+ BQAa),

1 K?
SVV = *((EJ_ -1+ O[QAE) — ?(EJ_ -1 +’Y2AE))7

! (4.72)
Suv = —ig@é - EV)ﬂAE»
Sy = ig (a + %’y) BAe.

It should be noted that here we used the approximations 1= = 1€y, 182’“’ ~ 1—ey,, and 1= == leg,
y
which are justified because thes diagonal entries of the perm1tt1v1ty matrix have values that are close to unity,

making the numerators small.

4.2.4.5 Scattering off basal plane.

We start analyzing particular geometries by assuming that the interface between the vacuum and material is
normal to the optical axis, in which case we say that it coincides with the so-called basal plane. Substituting
a=0,3=0,and v =1 (see Figure 4.1) into equations (4.72), we obtain the following expressions for the
reflection coefficients:

1 k2
L |
SHH 17 (eL—1),
_ _ L2l =t

Svag =0, Spv =0.

Comparing the values of @ in formulae (4.73) and (4.44), we see that unlike in the isotropic case (see
Figure 4.2(a)), the ratio of the co-polarized reflection coefficients now depends on the material properties.
Indeed, while the quantity @ in (4.44) depends only on the incident angle, in (4.73) it may assume any real
value, depending on (e —1) and (g —1). Therefore, this scattering configuration has two degrees of freedom
rendered by the real-valued reflection coefficients Syyg and Syv.

Once the co-polarized channels Syp and Syy have been defined according to (4.73), one can look into
the possibility of reconstructing the material parameters €, and ¢ while interpreting Sy and Svyv as the
given data. It turns out that system (4.73) can be solved with respect to e, and ¢ for any values of
the observables Syy and Syv. However, not every choice of the input data results in a physically feasible
solution. In particular, the value of @ = Syv/Sun should satisfy the condition

q2
Qt.5>0 (4.74)
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in order for the susceptibilities to be positive:
€1 —1>0 and g —1>0. (4.75)

If the condition (4.74) is not satisfied, then at least one of the requirements on the material parameters
in (4.75) will not be met.

4.2.4.6 Arbitrary direction of the optical axis.

Analysis of the last two equations in (4.72) shows that the cross-polarized channels are nonzero if 5 # 0 and
B # 1, i.e., when the optical axis is neither parallel nor perpendicular to the plane of incidence (note that
the basal plane case considered in Section 4.2.4.5 corresponds to 8 = 0, i.e., optical axis is parallel to the
incidence plane, and thus provides only co-polarized scattering channels, see (4.73)). The cross-polarized
channels are also proportional to Ae, which once again shows that they vanish in the isotropic case. The
ratio of the two off-diagonal entries of the scattering matrix is given by

Suv _ gqa— Ky

Sv qa+ K~'

This expression can help identify the individual effects of o and «. If @ = 0, then the off-diagonal entries
are equal. If v = 0, i.e., the optical axis is parallel to the interface, then the sum of the off-diagonal entries
is zero. In either of these two cases, the overall number of degrees of freedom is three, otherwise, i.e., when
afy # 0, it is four.

The ratio @ of two co-polarized reflection coefficients for arbitrary direction of optical axis differs from
that given in formula (4.73), but still depends on Ae:

_Svwv _ 1 o -
= G R, 1) (K202 = 1) = 2 = 1))

i( 2€¢—1+72A5_q26¢—1+042&€>
g1 — 1+ B2Ae el — 1+ p2Ae/)’

(4.76)

kZ

The plots in Figure 4.2(b) and (c) illustrate how @ depends on €, and ¢ for 6; = 7/9. The exact
formulation is made according to [94]. Similarly to the reflection coeflicients in Figure 4.2(a), the linearized
and exact values are close if |[e; — 1] < 1 and |g] — 1| < 1.

4.2.4.7 Discussion of the lossless birefringent medium and Theorem 1.

Compared to the isotropic case characterized by the scalar dielectric coefficient £ (Section 4.2.3), the case
of a perfect uniaxial dielectric is controlled by four parameters: €1, ), , and v (note that 3 is not an
independent quantity due to relation (4.48)). Depending on the particular geometry, this case may provide
two (v = 1, Section 4.2.4.5), three (« = 0, By # 0 or v = 0, af # 0), or four (afy # 0) degrees of
freedom (Section 4.2.4.6). However, the mere availability of the correct number of degrees of freedom does
not, generally speaking, guarantee that the problem of reconstructing the material properties from reflection
coefficients has a solution for any angle of incidence and any input data (i.e., any arbitrary values of the
observable quantities Sum, Svv, Suv, and Svm).
The issue of solvability of the aforementioned problem is addressed by the following

Theorem 1. Equations (4.72) can be solved with respect to €1, |, @, and ~ for the given Sun, Svv, Suv,
Svu, and 6; if and only if
(S\/V + VSHH)2 > 4V Suv Sva, (4.77)
where
q2 _ K2
L2

and 0; is the angle of incidence defined in (4.40).

V = = cos? 0; — sin® 0; = cos 26;,
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Theorem 1 is proved in Appendix N. Theorem 1 shows, in particular, that for the linearized scattering
off a plane interface between the vacuum and a lossless birefringent dielectric, the inverse problem does not
have a solution for all possible combinations of reflection coefficients, see (4.77). It is not clear ahead of time
what may be causing this limitation of solvability: whether it is the type of the material that we have chosen
or the linearization itself. We address this question in Appendix O by conducting numerical simulations for
the exact formulation of the direct scattering problem. It turns out that even with no linearization there are
still regions in the space of reflection coefficients for which there is no solution. Moreover, if in the case of
weak scattering (when the linearization applies) neither the linearized nor the original problem happen to
have a solution, then the regions of no solution for both problems seem to coincide. Hence, the limitation
of solvability of the linearized inverse problem shall be attributed to the type of the target material rather
than to the first Born approximation.

4.2.5 Isotropic and anisotropic lossy dielectric
4.2.5.1 Modified permittivity tensor in the presence of a finite conductivity.

First, we consider the case of an isotropic lossy dielectric, i.e., € = ¢Z, o = ¢Z, where ¢ > 0 and ¢ > 0 are
scalars. Then, the propagation is governed by equations (4.17) supplemented by the material relations

D=¢E and j=oF. (4.78)
Given (4.78), the second equation of (4.17) transforms into
V x H = —ikéFE,

where [cf. formula (4.10)]

4 4
5:s+¢15:1+@—1mw{?. (4.79)

This is equivalent to the previously considered case of a perfect isotropic dielectric (Section 4.2.3) with a
redefined dielectric constant. The applicability of the first Born approximation (see Section 4.2.3.1) requires
that the conductivity term in expression (4.79) be small, or 4w /w ~ 3 < 1, see (4.21). If this condition is
satisfied, then all the formulae in Section 4.2.3 remain valid, with € replaced by £.

We will now extend this consideration to anisotropic permittivity and conductivity. For the latter, we
assume a uniaxial model described by the parameters o, , o), a5, 85, and v, similarly to the model of
the dielectric tensor described in Section 4.2.4.1. Hence, the representation of the conductivity tensor in
the coordinates of Figure 4.1 will be given by formula (4.49) with (o1, 0)) substituted for (e1,¢)) and
(0o, Bos o) substituted for (o, B,7). Given this representation and the linearity of relations (4.78), we can
derive the following tensor counterpart of the scalar formula (4.79):

4
E=eti—o. (4.80)
w
Next, notice that the reflection coefficients in (4.72) are linear functions of susceptibilities (g — 1)

and (¢, — 1) [note that Ae = (¢ — 1) — (eL — 1)], which is in agreement with the first Born approxi-
mation being a linear perturbation method with the susceptibilities playing the role of small parameters.
Therefore, with the conductivities taken into account, the new scattering amplitudes can be calculated by
simple substitution rules:

1 k2 9
Sy = *1?((5L -1+ Aé‘)

Il (4.81a)
= 1k? 9 A 9
S =~y (60 =)+ 8e 4i (01 + 5300),
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1 9 K? 9
SVV:Z ( 114+« AE)*T( el —1+7v A&)
U
2

Syy = i (6L — 1)+ a®Ac — I;— ((eL — 1) +7%A¢) (4.81b)

4 K?
iZ (UJ_+O&3.AU—2(UJ_+’Y02.AU)>>,
w q

1 K
Suv = Lk <a - fy) BAe
4q q

SHV = —ig ((Oz — K’y) ﬁAE +’L* ( - ’Va) BUAO'> ’

SVH—< qV BAe

(4.81c)

and

(4.81d)

~ 1 K 4
Syp = 2F ((a+ 7) 6Aa+z’—” (aa += )BUAU) ,
4q q w

4.2.5.2 Isotropic permittivity and isotropic conductivity.

where Ao = o — 0.

The reflection coefficients (4.38) and (4.44) modified by the foregoing procedure, contain the factor of (€ —1),
see (4.79), and thus become complex. Their complexity affects the phase of the reflected wave. However,
the ratio of the reflection coefficients for the vertical and horizontal polarization is still equal to the same
quantity @ defined in (4.44). Moreover, the phase difference between the two reflection coefficients, or CPD,
remains unchanged, i.e., equal to zero. As such, despite the changes in the values of the reflection coefficients
due to a finite conductivity, this case still has only one degree of freedom, the same as the case of a perfect
isotropic dielectric (see Section 4.2.3.4).

4.2.5.3 Anisotropic permittivity and isotropic conductivity: reflection from basal plane.

We analyze the effect of conductivity on the scattering amplitudes obtained in Section 4.2.4.5 assuming that
the conductivity is isotropic, i.e., 0. = o = 0. In this case, the value of @ in (4.73) should be replaced by

0= %(KQ e — 1+ (idmo)/w 2).

g1 — 1+ (idmo) Jw (482)

The new quantity @ defined by (4.82) depends on ¢ provided that e, # ;. This means that the conductivity
o brings along a new degree of freedom to the scattering matrix. Qualitatively, the difference compared to
the lossless case (4.73) is that the ratio of the co-polarized scattering amplitudes becomes complex, which
introduces a phase shift between the corresponding scattered waves (i.e., a nonzero CPD). In particular, if
the incident wave is polarized linearly, then the scattered field will be polarized elliptically.

Similarly to the case of zero conductivity (Section 4.2.4.5), finite conductivity may also result in solutions
that are not feasible from the standpoint of physics. For example, expression (4.82) can be rewritten as

def k? g — 1+ (idno)/w
10k ) Tl 1+ (idno)jw (4.83)

If we assume that the conductivity and susceptibilities are positive, i.e., 0 >0,e; —1> 0, and g —1 >0,
then both the real and imaginary part of the numerator and denominator in the last expression of (4.83) are
positive. It means, in particular, that

Re(Q;) > 0. (4.84a)
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As the imaginary parts of the numerator and denominator are equal, by comparing the absolute values we
get

{Im(Q1)<0 if Q1] > 1, (4.84b)

Recall that @ (and, consequently, 1) is an observable: @ = Syv/Suu. If, however, the observed value of @1
does not satisfy (4.84), then the assumption that the conductivity and the two susceptibilities are positive
is violated.

4.2.5.4 Anisotropic permittivity and isotropic conductivity.

Generalizing the scenario presented in Section 4.2.5.3 to any geometry, (4.82) becomes

_ K2 ((er =D +9°Ac) — ¢ ((eL — 1) + a®Ae) +iff 0 (K2 — ¢°)

4.85
@ k2 ((eL — 1)+ B2Ae + i1Z0) (4.85)
Similarly, (4.83) can be generalized to
k2 2 el —1+72Ac+ L (B2 — a?) Ac +idtg
Y (Q+L)== i iz (f ‘4) w (4.86)
K k el — 1+ p2Ac+iTo

4.2.5.5 Anisotropic permittivity and conductivity.

Let P = ((eL —1),(g) —1),,3,7) be a set of parameters defining the permittivity of the material (Sec-
tion 4.2.4.1), and C = (01,0, 0, B5,7,) be the parameters of the material conductivity (Section 4.2.5.1).
As shown in Section 4.2.5.1, the effect of a finite “uniaxial” conductivity can be described by adding imaginary
components to the reflection coefficients. For each coefficient, the functional dependence of the imaginary
part on the parameters C' is similar to that of the real part on P [as illustrated by formula (4.81a)]. For
the entire matrix of reflection coefficients S (essentially equivalent to the scattering matrix S of (4.14), see
Section 4.2.3.4), this functional dependence may be expressed as

Suu(P) SHV(P)} i Am {SHH(C) Suv(C)
Svu(P) Syv(P) Sva(C) Svv(C)

S=8(P,C) = -

(4.87)

In the first term on the right-hand side of (4.87), the entries Suu, Svu, Suv, and Syy of the matrix are
real-valued functions of P defined by (4.72). In the second term, the same functions are applied to C.

It has been shown in Section 4.2.4.6 and Appendix N that for the lossless material the set of permittivity
parameters P provides up to four degrees of freedom to the scattering matrix S of (4.87). Further, we
notice that the real and imaginary parts of S depend on P and C the same way up to a multiplicative
constant 47 /w in front of the imaginary part. Hence, the set of conductivity parameters C provides up to
four additional degrees of freedom to the matrix S. Altogether, the combination of P and C provides up to
eight degrees of freedom to the complex-valued matrix S.

The result of Theorem 1 naturally extends from the lossless material to the lossy material via the following

Corollary 1. The permittivity parameters P and the conductivity parameters C' can be reconstructed from

the given complex-valued entries of the scattering matrix S of (4.87) if and only if the inequalities
(RQ(SVV) + VRG(SHH))2
(Im(va) + VIm(SHH))2

4VR€(SHV)RQ(S\/H)7 (4.88&)

VoWV

hold simultaneously.

Each of the inequalities (4.88a) and (4.88b) is similar to inequality (4.77) in Theorem 1. We can notice
again that the functional dependence of Re(S) and Im(S) on P and C, respectively, is the same up to a
constant factor. Thus, the proof of Corollary 1 reduces to the proof of Theorem 1 applied independently
to Re(S) and Im(S).
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For this most general setting, it may also possible to formulate the criteria for a solution to the inverse
problem to be physical, i.e., to satisfy the conditions e, > 1, & > 1, 01 > 0, and o) > 0 (see Sections 4.2.3.4,
4.2.4.5, and 4.2.5.3 for particular cases). If so, however, the resulting expressions are cumbersome. They
may be part of a future study.

4.2.5.6 Discussion of lossy materials.

Altogether, the case of anisotropic permittivity and conductivity has eight independent material parameters
and may provide up to eight degrees of freedom to the scattering matrix. If the hypothesis of Corollary 1
holds, then the material parameters can be successfully reconstructed from the observables. At the same
time, the particular cases of isotropic conductivity considered in Sections 4.2.5.2 and 4.2.5.3 illustrate that
the introduction of a new physical effect that modifies the scattering mechanism does not necessarily lead
to an increased number of the degrees of freedom. Some other simplifications may also reduce the number
of degrees of freedom. For example, the assumption that the dielectric axis coincides with the conductivity
axis will reduce the number of independent parameters from eight to six.

Similarly to Sections 4.1.2 and 4.2.3.2, the first Born approximation does not provide a physically viable
solution in the material, which in the case of a finite conductivity would be a spatially decaying wave. Indeed,
in order for the transmitted wave to decay as z — +o0o, the component of its wavenumber normal to the
interface should have an imaginary part. However, after the linearization, see equations (4.25) and (4.27),
the only possible representation for the scattered field is given by (4.32), where the value of ¢ is always
real and is defined by the incident field. Thus, the effect of conductivity is restricted to the changes in the
amplitude and phase of the reflected wave.

Let us also recall that even though the observed scattering matrix (4.14) or (4.87) has four complex-valued
entries, in practice it may appear impossible to distinguish between the relative phase and the common phase
that accounts for the travel distance. Hence, it is customary to keep the HH entry of the scattering matrix
real, see the discussion around equations (4.15), which reduces the number of degrees of freedom to seven.

4.3 Convolution with the fundamental solution and surface po-
tentials

Having discussed the linearized scattering off a half-space filled with various types of materials, we recall
that in the context of SAR imaging the ground reflectivity function is taken in the form of a single layer,
see formula (4.11), or in other words, the target material is considered concentrated only on the surface of
the half-space. In this section, we show that for every material considered in Section 4.2, scattering off a
material subspace can be equivalently reformulated as scattering off a layer of monopoles on its surface.

4.3.1 Lossless isotropic target

Let us return for the moment to the simplest case of a perfect isotropic dielectric. We will provide a somewhat
different interpretation of the solutions obtained in Section 4.2.3 that will help us justify the use of the ground
reflectivity function for SAR imaging in the form of a single layer on the interface z = 0, see formula (4.11).
For the operator L of (4.27), we first define its fundamental solution & = £(z) as a solution to the
inhomogeneous equation LE = §(z) subject to the radiation conditions (4.28). The fundamental solution
exists, is unique, and is given by
_ L il
E(z) = Qiqe . (4.89)
Recall that for the scattering solution in the form (4.32), we have B = C (see (4.34)) for the “homoge-
neous” part of the solution, u™ (z), see (4.29). Consequently, u™ (z) can be represented in the form of a
single layer potential:

u™(z2) = £(2) *x No(z) = NE(2). (4.90)
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The magnitude of the d-function at the interface, i.e., the density N of the potential, is equal to the jump
of its derivative at z =0, i.e.,

du™
N = = 2iqC 491
[ dz Lo e ( )
where we use the notation J g J
{“} ef 4 (4.92)
dz],_, dz (M) dz (F)

The quantity N in (4.91) depends on the polarization. For the horizontal polarization, the continuity of

d’fi(zsc) at z =0, see (4.37), implies that the jump of d’u‘l(zh) should be negative that of d’c‘l(zp) :

[du(h) } [du(p) }
dz Z:O_ dz | ._,’

Using (4.31), we get [cf. formula (4.38)]:

iq k2

where ug is the amplitude of the incident wave for the horizontal polarization, i.e., E(giync).
For the vertical polarization, formula (4.43) yields:

du® -~ du(®) e 1)Ggu(inc)
dz |._, dz | ._, dz ’

z=0
where u(") is given by (4.24b). Consequently [cf. formula (4.44)],
iq k> .
NVV = _5?<6 - 1)U() + Zq(E - 1)’LL0 = QNHH (494)

Here, ug is the amplitude of the incident wave for the vertical polarization, i.e., Hé;nc).

In either case, (4.93) or (4.94), the solution u™ (z) of (4.90) coincides in the vacuum region z < 0 with the
overall scattering solution u(®)(2), see formulae (4.32) and (4.29). This means that the reflected field given
by the first Born approximation for the scattering off a material half-space can be equivalently represented
as the reflected field due to the linearized scattering off a specially chosen d-layer at the boundary of the
half-space. Moreover, for both horizontal and vertical polarization, the magnitude of the single layer is
proportional to (¢ — 1)ug or equivalently, to the scalar lossless ground reflectivity function (4.7) times the

incident field at the interface: )

c 2
N x (e = Dug = (1)2—1>u0:c vug.

This explains why for the analysis of the reflected field in the framework of the first Born approximation the
ground reflectivity function can be chosen in the form of a single layer at the material interface, see formula
(4.11). We also note that according to the electromagnetic equivalence theorem by Schelkunoff [96], the field
on a given region, regardless of its actual sources located outside of this region, can be reproduced as the
field from the specially chosen auxiliary sources at the boundary of the region.

Given the representation (4.90) of the reflected field as a convolution with the fundamental solution,
one can formulate a natural question of whether or not the entire scattering solution can be obtained as
a convolution integral. In fact, equation (4.27) has been solved by convolution in [87]. This approach,
however, suffers from two limitations. First, the convolution of the fundamental solution (4.89) with the
right-hand side g(z) of (4.27) leads to a diverging improper integral over the interval 0 < z < oo, and the use
of the limiting absorption principle in [87] for “fixing” the divergence lacks mathematical rigor. But even
disregarding that, the second limitation is more important. For a bounded continuous right-hand side g(z) in
(4.27), the convolution integral yields a C' smooth function. This implies, in particular, the continuity of the
resulting solution and its first derivative at z = 0, which corresponds to the horizontal polarization only. In
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other words, a straightforward convolution-based approach cannot account for any boundary conditions other
than (4.37) and hence cannot be used for studying other polarizations. To analyze the vertical polarization,
an additional singular term at z = 0 due to boundary condition (4.43) should be taken into account along
with the right-hand side g(z).

4.3.2 Anisotropic and lossy targets

The approach of Section 4.3.1 can be extended to include more complex cases considered in Table 4.2. The
new effects to be described are the cross-polarized components in the scattered field and the phase shift due
to a finite conductivity.

For an incident wave in one of the two basic polarizations, the presence of two components in the scattered
field (co-polarized and cross-polarized) can be described by a two-dimensional vector d-layer. In doing so,
formula (4.90) applies to each component of the vector o-layer separately. For a birefringent scatterer
considered in Section 4.2.4, we can use relation (4.91) and express the components of the vector density
using reflection coefficients defined by formulae (4.72):

_ |Nunu| _ .. p(inc) [Suu _ [Ny ppline) [Svy
M = |:NVH:| = 2iaEoy Svu|’ My = Nuv = 2iqHo, Suv |’ (4.95)

A finite conductivity affects the density of the d-layers given by formulae (4.93), (4.94), and (4.95) through
the modified dielectric tensor € of (4.80) and the corresponding changes in the reflection coefficients (see
Section 4.2.5.1).

4.4 Application to polarimetric target decomposition

The polarimetric target decomposition [25,97] can be viewed as a heuristic method of solving the inverse
scattering problem. Basically, the goal is to represent the scattering matrix® as a linear combination of the
basis matrices:

S =181 + 282 + 383 + 484, (496)

where each of §;, ¢+ = 1,2,3,4, represents a particular scattering mechanism, and ¢;, ¢« = 1,2,3,4, are
complex-valued coefficients to be determined. For example, the Pauli matrices

10 10 0 1 0 —i
51:[0 1}’ 82:[0 —1}’ 53:{1 0}’ and S‘FL 0]'

may be associated with single-bounce and double-bounce scattering off plane surfaces with different orien-
tation, see [25, Chapter 6]. The choice of the basis S; for decomposition specifies the range of admissible
scattering mechanisms, whereas the decomposition coefficients ¢; determine the (relative) weights for indi-
vidual mechanisms.

If some a priori knowledge about the actual scattering process is available, then it may be beneficial
to choose one (or more) of the matrices S; as the matrix of reflection coefficients for a given scattering
mechanism [see, e.g., formula (N.1)]. This choice allows one to estimate the role of a particular mechanism
in the overall scattering, and makes it easier to interpret the results of decomposition. For example, some
foliage penetration and terrain scattering models [97, Section VI] involve multiple scattering channels where
one of the stages is the “mirror” reflection from the ground. The models developed in Section 4.2 may be
used to represent this “mirror reflection” stage for sufficiently large radar wavelengths that allow one to
neglect the roughness of the surface.

In the current work, we analyze the Sinclair scattering matrices built from physical principles. We can
therefore expect that if an appropriate basis is chosen, then the polarimetric target decomposition will yield

8In practice, the decomposition is often applied to the coherency and covariance matrices, whose entries are second order
moments of the particular combinations of entries of the Sinclair scattering matrix, see [25, Chapters 3, 6]. The decomposition
considered here is called the “coherent decomposition.”
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the corresponding material characteristics. For a lossless material, the matrix of reflection coefficients (4.72)
can be equivalently represented as

_[Sum Suv] _ 1K B q K
S {SVH SVV] Ry ((é‘l 1)S1 + AeSs + kaﬁAESP, z 75A€S4), (4.97)

where the matrices S;, i = 1,2, 3,4 are given by

10 p? 0 0 1 01
S = K? — QQ ’ S = KQ'YQ — (]20(2 ) Sz = |: :| , and Sy = |: :| .
0 = 0 — = -1 0 10

Hence, we can interpret formula (4.97) as a polarimetric target decomposition of type (4.96) with ¢; = e, —1,
co = Ag, ¢35 = qafAe/k, and ¢y = —KyBAe/k (up to a common multiplicative factor of —i’;—z, which can
also be combined with the geometric attenuation coefficient). If we have the decomposition (4.97), then of
the four material parameters to be reconstructed, the two permittivities are obtained directly from ¢ and cs,
while the relations for c3 and ¢4 provide two equations for two of the three directional cosines of the optical
axis (with the third expressed via (4.48)). The problem however is that the entries of the matrix Sy depend
on the material parameters (direction angles for the optical axis) and cannot be defined without having to
solve the inverse problem first. It is possible though to break the loop by taking any diagonal matrix not

proportional to &7 instead of S;. For example, the following set of matrices

1 0 0 0 0 -1 0 1
81 = K2 — q2 5 Sé = K2 83 = ; and 84 = (498)
0 2 0 = 1 0 1 0

forms a basis in the space of 2x2 matrices with real entries, does not depend on the material properties, and
hence can be used for target decomposition. The disadvantage of this set is that the resulting value of ¢y
will, generally speaking, differ from Ae, and thus the values of £, «, and  calculated from c;, c3, and ¢4
will also be incorrect. Still, expansion (4.96) with respect to the basis (4.98) is capable of detecting several
types of configurations (see Figure 4.1):

(i) Isotropy (¢ = 0), by observing that co = ¢c3 = ¢4 = 0;

(ii) Optical axis being either parallel to the incidence plane (8 = 0) or perpendicular to it (8 =1, a =~ =
0), when ¢y # 0, c3 = ¢4 = 0;

(iii) Optical axis being horizontal, excluding the cases in item (ii), (o # 0, 8 # 0, v = 0) when ¢35 # 0,
Cq = 0;

(iv) Optical axis lying in the plane normal to both the interface and the incidence plane, excluding the
cases in item (ii), (a« =0, 8 # 0, v # 0) when ¢3 = 0, ¢4 # 0;

(v) Any of the “main diagonal” directions of the optical axis (|a| = |3| = |y| = 1/v/3), when ¢ = 0, c3 # 0,
¢y # 0, etc.

Thus, basis (4.98) appears suitable for the qualitative classification of birefringent targets, although exact
determination of the material parameters still requires solving a nonlinear system (4.72) that consists of
four equations. It is to be noted though that in practice, the equalities in criteria (i)—(v) shall be replaced
by thresholds that would take into account the accuracy of the measurements and the noise levels. The
questions related to noise and experimental accuracy will be addressed in a future publication.

Lossy targets can be identified by detecting a phase shift other than 0 or m between the channels. As
the imaginary part of the matrix S is similar in structure to the real part [see formula (4.87)], a complex
counterpart of the set of matrices (4.98) can be used for the decomposition of Im(S), which is equivalent to
allowing the coeflicients ¢; to become complex.
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4.5 Chapter summary

We have analyzed the linearized scattering of a plane transverse electromagnetic wave off a material half-
space filled with a birefringent weakly conductive dielectric. Our main findings are as follows:

e We have shown that the first Born approximation correctly predicts the scattered field (both amplitude
and phase for each polarization) in the vacuum region.

e We have demonstrated that with the polarization and anisotropy taken into account, the linearized
scattering off a material half-space can still be equivalently reformulated in the vacuum region as
scattering off a specially chosen d-layer at the interface. This justifies the choice of a ground reflectivity
function in the form of a single layer at the surface of a target, which is common for SAR applications.

e The corresponding inverse scattering problem consists of reconstructing the material characteristics,
i.e., the permittivities, conductivities, and direction angles at the target, from the observable quanti-
ties, i.e., from the four complex-valued entries of the Sinclair scattering matrix. We have provided a
necessary and sufficient condition (see Theorem 1 and Corollary 1) for this inverse problem to have a
solution in the linearized framework.

As of yet, our analysis is limited to “mirror” scattering off a flat surface, and does not account for
backscattering. Hence, in the context of SAR it may be useful for bistatic rather than monostatic imaging,
i.e., for the case where the transmitting and receiving antennas are two different antennas at two different
locations. Another possible application of this “mirror reflection” mechanism is to be a ground reflection
component in the composite foliage penetration and terrain scattering models [97, Section VI].

In this chapter, we have not formally considered any variation of material characteristics along the
interface; that’s why we could assume that all the waves have a common horizontal component K of the
wavenumber, see Figure 4.1. It is obvious, however, that our analysis extends with no change to the case of
slowly varying material characteristics. This means, in particular, that we can consider ground reflectivity
functions that vary along the interface, but only if A < d, where A is the wavelength and d is the characteristic
scale of material variations defined, e.g., as d=! ~ |V&|/||, where & can stand for any of the actual physical
quantities that we have taken into account. The constraint A < d should not present a major limitation
for SAR applications, because the SAR resolution is typically much larger than the wavelength anyway, see
(2.71). On the other hand, our current analysis does not apply to short-scale material variations, d ~ O()),
and to include those it will need to be modified. This is related to accounting for backscattering.

Our motivation for analyzing the first Born approximation in the case of polarized waves and anisotropic
targets was the possibility to build a polarimetric SAR ambiguity theory similarly to how it is done in the
scalar case. This, in particular, may help extend the results of Chapter 2 from the case of scalar imaging
to the case of polarimetric imaging that also involves the Faraday rotation in the magnetized ionosphere
(Chapter 3). It may also appear useful for material identification (see Section 4.4). Our analysis shows that
the polarimetric inverse problem as formulated in this chapter can be soved provided that the hypotheses
of Theorem 1 and Corollary 1 hold. It is also to be noted that the limitation of solvability of the linearized
inverse problem imposed by Theorem 1 is apparently due to the type of the material that we have chosen (a
birefringent dielectric with weak anisotropic conductivity) rather than to the linearization itself, see Appendix
0. Giving a physical interpretation to inequality (4.77), as well as, perhaps, considering other materials and
answering a related question of having non-physical solutions to the inverse problem, see Sections 4.2.3.4,
4.2.4.5, 4.2.5.3, and 4.2.5.5, will be a subject for the future study.
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Chapter 5

Summary and Topics for the Future

5.1 Isotropic ionosphere

SAR images obtained from satellites are prone to deterioration due to the temporal dispersion of radio waves
in the Earth’s ionosphere. The deterioration is stronger for lower carrier frequencies and weaker for higher
carrier frequencies. We have analyzed this phenomenon in the case of a scalar field (for which polarization of
radar pulses is not taken into account) propagating in an inhomogeneous cold plasma. Our analysis shows
that image deterioration is due to the mismatch between the actual signals scattered off the Earths’ surface
and received by the radar antenna and the matched filter (which is a signal processing tool) designed as if
the propagation between the antenna and the ground was unobstructed.

To correct the filter, one needs to know the total electron content (per unit area) in the layer of ionospheric
plasma between the satellite and the ground. This key characteristic need to be known precisely at the time
and place the image is taken. We have proposed to derive this quantity by probing the terrain, and hence
the ionosphere, on two distinct carrier frequencies. We have also shown that within the accuracy of the TEC
reconstruction, the resulting correction of the filter eliminates all the distortions of the image that are due
to the deterministic part of the electron content in the ionosphere.

The correction, however, is not effective for removing the distortions due to the random part of the
charged particle content, i.e., turbulent fluctuations of the electron number density. The reason is that the
correction is essentially based on the information obtained from a single pass of the signal back and forth
between the antenna and the target. For this single pass, the role of randomness is minimal because the
effect of individual fluctuations averages out due to the ergodicity. Nonetheless, the stochastic part manifests
itself as the contributions from multiple passes are added up along the synthetic array. Although we provide
estimates for image distortions due to the stochastic part of ionospheric disturbances, mitigating it will be
a subject for the future study.

We have proposed to use the area-based image registration for improving the accuracy and robustness
of the reconstructed TEC in the dual-carrier probing approach. In particular, we have related the error of
the registration to that of the TEC reconstruction, and have also shown how the error of the TEC affects
the final quality of the re-processed image. The proposed methodology leads to a multi-fold reduction of
the image artifacts caused by the ionosphere in their part which is not due to the turbulence. An important
advantage of the proposed methodology is that neither does it require the ground-based receivers (like GPS
does) nor does it need a repeat satellite pass.

In addition, Chapter 2 exploits the true Kolmogorov-Obukhov spectrum of turbulence and includes a
more accurate account of the effect of turbulent fluctuations on the image than that in [1,8]. It also accounts
for Ohmic losses in the ionospheric plasma and for the horizontal inhomogeneity of the ionosphere. In regard
to the latter we note that whereas our description predicts that the sign of the azimuthal displacement S 4
and that of the first moment Q will be the same, see (2.90), other descriptions in the literature may have
those signs as opposite, see, e.g., [11,16,42]. We attribute this discrepancy to the difference in the definition
of SA.

In the case of an isotropic ionosphere, the issues to be addressed in the future may include:
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e Studying the possibility of iterative application of registration/correction procedures. Even if the first
correction is not perfect (say, because the images are blurry and cannot be registered well enough),
the improvement of the image quality may result in a better registration of the two corrected images.

e A more thorough analysis of the stochastic component of ionospheric distortions using the turbulence
structure function [46] rather than the correlation function. Development of appropriate strategies of
how to additionally correct the matched filter in order to reduce the stochastic part of ionospheric
distortions, assuming that the statistics of waves are known.

e An investigation of whether the stochastic component of distortions can be tackled by any of the
general “black box” image sharpening and deblurring techniques [98] developed previously with no
direct relation to spaceborne SAR. This may be warranted given that the current mitigation strategy
based on dual carrier probing is effective mostly for the deterministic part of ionospheric distortions.

5.2 Anisotropic ionsphere

We have shown that for single-polarization SAR, the Faraday rotation is another factor that must be ac-
counted for in a corrected matched filter. This can be done separately to the corrections for dispersive
propagation, and the filter that accounts for the FR can have new corrections applied on top of the previous
ones. We considered the case where the rotation is sufficiently large to not be neglected, but sufficiently small
so that a linearization of the effect of rotation on the received signal could still be a valid approximation.

While it is another step towards a full-fledged SAR ambiguity theory, Chapter 3 is only the first stage in
incorporating the presence of the Earth’s magnetic field into the analysis. Future development may include
investigation of the accuracy and robustness of the proposed algorithm for image improvement. Similarly to
how we have looked into the issue of residual distortions when correcting for the effect of the scalar dispersive
propagation (Section 2.9), this study will elucidate what kind of distortions one should still anticipate if the
parameters characterizing the Faraday rotation are not known exactly but rather obtained with some error.
The accuracy analysis will also include studying the sensitivity of the image ACF to the value of the shift
h, and mitigating the effect of this sensitivity on the proposed correction procedure. In particular, the
ACF of the image intensity can be employed instead of the ACF of the image itself, as one can expect a
better robustness of the algorithm from incorporating the quadratic data [99,100]. Yet another factor that
contributes to the overall accuracy is the accuracy of the solution of equations (3.28) with respect to the
Faraday rotation parameter (Section 3.5). It may also be investigated in the future.

For a radar operating on very low frequencies the case of a wide range of the Faraday rotation angle may
become important (case (¢) on page 44 that is not addressed in this report, see also Figure 3.2(c)). It will
require special attention in the future, because the linearization (3.8) does not apply. Therefore, this case
should be treated differently on both the parameter estimation and filter correction stage. The sub-band
processing approach (Section 3.4), if refined and made quantitative, might provide additional estimates of
the FR parameters even in this wide-range case.

Another issue that may be the subject of future research is analysis of the Faraday rotation within the
chirp for the fully polarimetric case.

Finally, a thorough investigation of the role of randomness for SAR imaging through a magnetized
ionosphere is also warranted. To that end, one will need to distinguish between the randomness of the target,
which we do not consider, and the randomness of the medium, i.e., the ionosphere itself. Randomness of
the ionosphere is due to the turbulent fluctuations of the electron number density n., which, in turn, make
the Langmuir frequency wype, see formula (J.4), a random quantity (more precisely, a random field). In [§]
and Chapter 2, the effect of the turbulent fluctuations of n, on transionospheric SAR imaging in the scalar
isotropic framework has been quantified under the assumption that the scale of inhomogeneities (fluctuations)
is small. In particular, we have shown that the performance of a spaceborne SAR instrument in azimuth
is affected by turbulence much stronger than its performance in range. An even more comprehensive study
that allows for the large scale of turbulent inhomogeneities can be found in [44]. According to (3.7), the
Faraday rotation angle is proportional to wgeQ cos 8. In the presence of turbulence, the Langmuir frequency
wpe becomes random. As far as the other two factors, {2 and cos 3, neither of them formally depends on ne.
On the other hand, the external magnetic field Hy may still fluctuate if it appears (partially) frozen into the
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plasma for the particular conditions of interest. Therefore, the behavior of both Q and cos 8 in the presence
of turbulence will need to be studied thoroughly so as to adequately represent the overall statistic of ¢ p.

5.3 Anisotropic scattering

Chapter 4 presents an analysis of the effect of the target, possibly anisotropic, on the polarization signature.
Specifically, we looked at a hierarchy of predominately dielectric scattering materials and, assuming the
scattering was weak, we were able to show that the first Born approximation predicts the correct scattered
field in a vacuum, even for a fully polarimetric imaging system. This has allowed us to present the results
of the analysis in a relatively compact analytic form.

In a fully polarimetric imaging system, the return data can be characterized by four complex coefficients
relating two inputs to two outputs. For convenience, these are traditionally represented by the Sinclair
scattering matrix. If the scatterer is represented as a weakly conductive uniaxial crystal, then there is a
necessary and sufficient condition under which all eight degrees of freedom of the scattering matrix can be
reconstructed from the observed data. This is an important result; in the past, the scattering matrix has
overwhelmingly been treated phenomenologically, but we have shown that within the linear framework of
the Born approximation, its values reflect key physical properties of the scatterer such as the permittivity
and conductivity. Furthermore, we have shown that the condition needed to establish this relation is not an
artifact of the linearization process but inherent in the selection of a uniaxial crystal as the model for the
target.

As stated in Section 4.5, the scattering study was limited to mirror scattering off a flat surface. More
work will have to be done to fit this into a realistic SAR imaging scenario where a satellite is observing
the Earth by exploiting the backscattering at oblique incidence angles. This, in particular, could include
analysis of scattering of the polarized radio waves off rough surfaces, with the goal of relating SAR imaging
to a physical mechanism of backscattering at the target.

Additionally, future research should incorporate dispersive targets. Dispersion of the target material is
a key characteristic that may enable its identification [101]. The goal is to build a mathematical model
for SAR imaging that includes the dispersion of the target, with possible future applications to material
identification, and with the potential of distinguishing between the target dispersion and the ionospheric
dispersion.

5.4 Additional directions for future work

Additional directions for future study may include:
e Applying the proposed methodology to processing the actual experimental data.

e Approaches for reducing the noise that is always present, regardless of whether the imaging is done
through the ionosphere or not, for example, instrument noise or rough terrain noise. As a minimum re-
quirement, this noise may not be amplified by any of the techniques used for mitigating the ionospheric
distortions.

e Optimization of interrogating waveforms for the ionosphere, beyond the standard linear upchirps.

e An in-depth investigation of the VHF SAR imaging through the ionosphere aimed at determining
whether the VHF frequencies (very low in the SAR context yet still above the Langmuir frequency)
may require a more comprehensive propagation model that would include, for example, kinetic consid-
erations [7].

e Combined analysis of the medium anisotropy and target anisotropy (Chapter 4).
e More comprehensive models for the ionosphere that take into account the ions.

e Incorporation of the improved ground reflectivity models that account for the dependence on the
viewing direction [71] and target texture.
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Appendix A

Factorization of the SAR ambiguity
function

In this appendix, we analyze the error due to the factorization (2.34) of the GAF (2.30), (2.31).
Substituting expression (2.30) into (2.31), we can write

W(y.z) = / X ( — £)e 10U gm0 =) (¢ _ m)eiolt=—tD)" giwo(t=t) g (A1)
n X
where 9R R
n 2 n __ 2 mn 2 n __
t dof 27y _ ="~y and 7 L2t =" — = . (A.2)
C C C C

Then, we introduce a new integration variable u and new constants 7T":
_t;’—i—tz tZ—tZ:R;‘—RZ

v=tmm 2~ ¢

T =
such that
t—ty=u—T" and t -ty =u+T".

The travel time between y and z is of the order of Agr/c < 7. This is equivalent to |T™| < 7; hence, the
two indicator functions y, under the integral in (A.1) overlap on some interval. The center of this interval
is u = 0 and the endpoints are u = 7/2 — |T"| and u = —7/2 + |T"|, so that its length is

™ =7 =2|T"|. (A.4)
The phase of the integrand in (A.1) can be expressed as
—aft— ) — wolt — 1) + alt — £2)° + wolt — )
:a[(u+T")2 —(u— T")ﬂ Fwo(u+T" —u+ T
= - 4uT™ + 2w T,

so the integration can be carried out analytically:

n

T"/2 1
; n . : n p npn . npn
117(y7z) E eQwJOT/ e4zo¢T vdu E eZzon (€L2o¢‘r T —e i2at”T )
n n

e tiaT? (A.5)
= ; ZiwoT” 42@%21‘ sin(2ar™T") = ; 20Tt gine (207 T™).
Similarly to (2.34)—(2.36), let us now introduce a new function
Wina) (9, 2) € Wiy, 2) Wa(y, 2), (A.6)
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where
N/2
Walgz)= 3 en(f—R/e - 37 2iet” (A7)
n=—N/2 n
and
Wr(y,z) = / A(ug)A(ug) dt = 7°sinc(2a7°TY). (A.8)
X

In formula (A.8), 70 and T° denote 7" and T™, respectively, for n = 0. Our goal is to determine how
accurately this new function Wra)(y, z) of (A.6)-(A.8) will approximate the GAF W (y, z) of (A.1) or,
equivalently, (A.5). To determine the accuracy of approximation, we will estimate the error

W —Wra) = Z 2ol (77 sine (27 T™) — 70 sinc(2a7°T0)). (A.9)
n

The Pythagorean theorem for Ry and R} (see Figure 1.1) yields:

(R})? =z —2"> = H> + L? + (27)* = R? + (a)?
(Ry)? =y — "> = H* + (L+ 1) + (2} —1)? (A.10)
= R*4+2L1+ 12 + (27 — )3,
where
L =2z=Rsinf and [ =ys — 2z5.

For the physical distances involved, we take
R~L~105m, |27 <10%m, and |yi| ~ |I] < 10%m.
Then, using the Taylor formula (1 + ¢)*/2 ~ 1+ 3¢ for [¢] < 1 we get

By 1y @ g Boooq LB 2L @)’ — 208y 4yt
R 2R2 R 2 R2

which, after keeping only the leading order term that does not depend on n and the leading term that

depends on n, yields:
Ry — R} Ll xin

N —— — . A1l
R RR R2 ( )
Consequently, we have
T”~1(zsm9— ﬁ) defpo _pn (A.12)
c Y1 R ) .
where, taking into account that } = nAxzy = nLga /N, we have introduced
[sin6 y1 Az y1Lsa Y1y
T° = T! = = d T =L =Tk A.13
c ’ cR Ner ' M R " ( )
As |T% <« 7 and |T"| < 7, we can write using the first-order Taylor formula:
sinc(2a7"T™) ~ sinc(2a79T°) — 2a7°T" sinc’ (2a7°T?), (A.14)

so that the expression in the square brackets in (A.9) evaluates to
7" sine(2a7™"T™) — 7% sinc(2a7°TY) ~ T™S = SnT,

where
S = sine(2a7T?) — 2a(7%)? sinc’ (2a7°7°). (A.15)



93

Hence, formula (A.9) transforms into

N/2
W — Wra) = ei%SZ e 2w T pn — G ei®o Z ne'ne, (A.16)
n n=—N/2
where l .
wWot . 1 wolsa
dy=2——sinfh and ¢ = —2wT" = -2 )
0 - sinf and ¢ wo Nie U

Note that ®g defined above is not quite identical to the one in formula (2.37), but the discrepancy is small,
on the order of those terms neglected when deriving (A.11).
To perform the summation in (A.16), we first use the standard summation of a geometric sequence:

N/2 .
4 N +1)/2 N
Y e = SN D) oy e P (A.17)
P sin(p/2) 2

where the last approximate equality holds provided that |¢| < 1,i.e., 7y1/(A4N) < 1. Then, differentiating
both sides of (A.17) w.r.t. ¢ we get

ol ine 19 4 in 19 : NQD N? : /N(P
Z ne = —-— Z e “’zf—<Nsmc ):—_smc —_—.
i Op 1 0p 2 2i 2
n=—N/2 n=—N/2
Therefore, the expression in (A.16) evaluates to
N2 ) N - 1Pg
W — Wga) ~ ST =—e®0sind =2 = = NSV sinc v
21 2 2w
oo (A.18)
=5 N (sinc(2a7°T?) — 20(7°)? sinc’ (2a7°T°)) Y7 sinc’ Y7,
Wo

where Y1 = —N¢/2 = 7y /A 4. Formula (A.18) provides an expression for the factorization error (A.9) that
we will now estimate. Let us first assume that

V1] <1, |sind V3| <1, and |sinc(2a7°T%)| <1,

which is reasonable to expect. Then, let us notice that as 2a(7°)? ~ B > 1, the second term on the
right-hand side of formula (A.15) is much greater than the first one (except for very small 7°, i.e., when y
and z are nearly at the same range). Hence, we can keep only the second (dominant) term for S and obtain
using (A.7), (A.8), and (A.18):

W — W, 1 N 1B
| max( ®A))] - Moot (A.19)
| max W(RA)| Nt 20.)() 2 wo

Formula (A.19) provides an estimate for the relative error due to the factorization (A.6)—(A.8) or, equiv-
alently, (2.34)—(2.36). This error may be on the order of a few percent depending on the value of the relative
bandwidth w%. It is interesting to note that according to (A.18), the dominant term of this error vanishes
if either yo = 25 or y; = 0 (the latter is equivalent to y; = z1). The key to understanding this effect is the
expression for 7™ in (A.12)—(A.13). Physically, 7" is the difference between the pulse two-way travel time
for the pairs (", y) and (™, z). As a function of the satellite position n, 7™ has a constant part 79 and
a part T™ which is linear in n. It is the variation of the range PSF sinc(2a7"T™) with n in formula (A.5)
that is responsible for the leading term of the factorization error. If yo = z5, then the constant part of T
vanishes and so does the PSF tangent slope given by sinc’(2a7°7°). Hence, the leading term of the varia-
tion of the PSF magnitude disappears. If, however, y; = 0 (or y; = z1), then it is the leading term of the
variation of T™ with n that vanishes [T™ = 0, see (A.13)], and so does the leading term of the variation
of sinc(2ar™T™) regardless of the value of 2a7°7°. Only in the general “diagonal” configuration y; # 21,
Y2 # 22 the coupling between the range and azimuthal terms is significant, yielding the error (A.18).
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Appendix B

Propagation of SAR signals in a
lossless homogeneous plasma

We are interested in obtaining a spherically symmetric solution similar to the retarded potential (2.21), but
for the case of a dispersive propagation governed by the Klein-Gordon equation (2.8) with wpe = const. Let
r = |z — x| denote the radial coordinate in the spherical system centered at € R3, which is the location
of the antenna (we are using the notations of Section 2.3), and let ¢ = ¢(t,r) be a spherically symmetric
solution of equation (2.8). Introduce a new function ¢ = ¢(t,r), such that o(t,r) = ¢(t,r)/r. Then, ¢(t,7)
satisfies the one-dimensional Klein-Gordon equation:

¢ _ ,0%

52 "¢ g2 +w§e¢ =0, r>0. (B.1)

Hence, we need to look into the propagation of pulses governed by equation (B.1).
Assume that a pulse of shape P(t) is given at 7 = 0 (location of the antenna); for example, it can be the
high-range resolution upchirp (2.18):
1 .
P(t) = —x(t)e! (0t 51, (B.2)
4
where wq is the center carrier frequency, B is the angular bandwidth, and 7 is the duration of the chirp.
The factor 1/47 in (B.2) accounts for the difference between the one-dimensional and three-dimensional
delta-functions d(r) and d(x1, 2, z3) that excite the pulse at the origin.
A Fourier transform in time of the pulse (B.2) is expressed via the erf functions:

T/2 /2
~ 1 1 ; Bt . 1 . 2, .
P - - z(wo+7)t71wtdt - / iat +z/3tdt
() 2 / 4776 ’ 812 ¢
—7/2 —7/2 (B?))

where o = % is the chrip rate, and 8 = wp — w. To simplify expression (B.3), we need to analyze the
arguments of the erf functions. Denote

:,B:I:ozT:wofw:I:B/Z (B.4)

+
K 2/« V2B/T
and consider several cases. First, let w € [wg— B/2,wo+ B/2] and in addition suppose that w is not too close
to either endpoint, wy— B/2 or wy+ B/2. In other words, suppose that the numerator on the right-hand side

of (B.4) is of the same order of magnitude as the bandwidth, i.e., |wg —w £ B/2| ~ B. Then, |ny| ~ /B7/2,
and for the typical values of the parameters involved (see Table 1.1) this quantity is approximately 35.4.
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We can therefore evaluate the erf functions on the right-hand side of (B.3) by the stationary phase method.
Indeed,

V—ing ) 1
V=i
erf(v/—ing) / gy =V i/ i’ gy =
\f )

N QF%[/J% e du + O(8)

where fs5(u) is a specially chosen auxiliary function such that f5 € C*°[0, 1], f5 (1) =0forallk=0,1,2,...,
and f5(u) =1 for u € [0,1 — 4], where § > 0 can be arbitrarily small. Then, assuming that n3 is sufficiently
large, we can apply the Erdélyi lemma [102], [103, Chapter 1] to the last integral in the previous formula,
and by dropping the O(§) term and choosing the branch of the square root such that 0 < arg (v/z) < ,
obtain:

2v/—i
ﬁ N+

In doing so we note that in this partlcular case the asymptotic expansion given by the Erdélyi lemma actually
converges because all of its terms except for the leading term happen to be exactly equal to zero. Altogether,
if w is inside the interval [wy — B/2,wo + B/2] and not too close to its endpoints, then we have:

. 1 2 . _ 1
P(w) = f—i Ziﬁu[ |77 m} - VT ,MQH (B.5)

872 2/a" n-| " Inel] T 872 ya
~—_———

82 f
=2

1
(z)eig( 1)71/2 _ =
el

erf(v/—inL) =

since in this case n_ is always negative, and 7, is always positive.
Next, let w be outside the interval [wg — B/2,wp + B/2] and again, not too close to either of its endpoints.
Then, we can apply the exact same reasoning as before and obtain:

bl) m - L VT i s [ U ’7+] _

N TR e (0
=0

because unlike in formula (B.5), now both n_ and n; have the same sign.

Finally, we need to consider the case when w is close to one of the endpoints of the interval [wyo— B/2,wo+
B/2], i.e., |wo —w — B/2| < B or |wg — w + B/2| < B. For example, if w is close to the left endpoint so
that |wp —w — B/2| is small, then erf(y/—in_), see formulae (B.3) and (B.4), can be evaluated using the first
order Taylor expansion for erf, whereas erf(y/—in, ) should still be computed with the help of the Erdélyi
lemma, which altogether yields:

Plw) = - L VT itinig [ VL

“82/a° NN

Expression (B.7) is valid not everywhere, but only when the term in the round brackets is small. Hereafter,

we will leave out the foregoing transient case, |wyp —w — B/2| < B or |wg —w + B/2| < B, and evaluate the

Fourier transform P(w) only by combining (B.5) and (B.6). Then the resulting transform P(w) approximately
represents the chirp at ¢ = 0 as a superposition of sinusoidal harmonics with different frequencies:

(wo—w—B/2)+1]. (B.7)

1 VA il
. —e=Yte ' r, ifw € |wyg— B/2,wy + B/2],
Plw)ymq BV ifw € lwo = B/2 wo + B/2] (B.8)
0, if w¢wo— B/2,wy + B/2].
Each of the frequencies w that compose the spectrum in (B.8), or, rather, each of the harmonics e?,
propagates with its own phase velocity of (2.44). Indeed, the propagating pulse ¢(¢,r) that has covered the
distance r from the origin can be written as the inverse Fourier transform [67, Chapter I], which, according

o0 (2.4), immediately leads to the introduction of the phase velocity vpon = w/k in the exponent:
WO+B/2 w0+B/2
B(t,r) = / P(w)e' @t =k gy = / P(w)et=r/ven) gy, (B.9)

0o—B/2 wo—B/2
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In (B.9), the phase velocity vy, and wavenumber k are assumed to be the functions of the frequency w
defined by the dispersion relation (2.3). Introducing

1 k

1 dk

and =
Vgrg W o

(B.10)

UPhO w wo

and using (2.3) and (2.44), we can approximately represent (wt—kr) in (B.9) by means of the Taylor formula:

1 d 1 242 1
—kr:w(t— L ) ~ (wo + ) t—r(+6+52)‘
Uph(w) Uph dwvpn 2 dw? vpy (B.11)
= wp(t— =) + b8 — b,
Upho
where
T d 1 r
P e o |, T gy
U h h T
o , -, (B.12)
by = — d 1 wo d” L 1 W
dwvpn|, | 2 dw?vpy o 2c wi
Substituting (B.11) and (B.12) into (B.9) and changing the integral over w to that over (5, we get:
B/2
1 i - ) . )
¢(t,z) = — 87(2\\;? ry e—lﬁBQeuuo(t—r/vpho)eibﬁ—ﬂ*bgﬁzdﬁ
—B/2
B/2
— 81{5 % 2 t T/Uphg) / 67ia52+ibﬁd/@
«
—-B/2 (B.13)
= LL VT 82 i i (t=r/vpng) | orf Vi(b+aB)\ orf Vi(b—aB)
sV 2va 2a 2V/a
oLttt e (YO 2B)) o (Vi E aB)
16m/av/a 2,/a 2/a )
where )
T 1rwge
== =5 oo B.14
T T 3w (B.14)

and the branch of the square root is chosen such that |arg(-)| < .

Using a stationary phase argument one more time, it has been shown in [1, Appendix A] and (B.4)—(B.6)
that the difference of the two erf functions in the last line of (B.13) is equal to 2 if the value of b is within
the interval of (—aB,aB), and zero otherwise.! Introducing

b+t aB

= o’ (B.15)
we can rewrite this difference as follows:
fexf(v/a ) — exf(/in)] = 2x7+(b), (B.16)
where x is the indicator function defined in (2.18), and
R Y w22 B s (B.17)
¢ w§ wo

LAlthough the integral in the second line of (B.13) is algebraically of the same type as that in (2.66), the analysis of
Section 2.4 does not apply here because the QPE for (B.13) is not small: ¢qp ~ B7/8 > 1.
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is a new pulse length. Accordingly, the quantity

,def 1 B B ( 57’)
lef — ~ 14+ 22) = ) B.18
4a 27’ 2T + T @t oa ( )

becomes a new chirp rate [see the second exponent in the last line of (B.13)].
Altogether, combining formulae (B.13)—(B.18), using the notation of (2.18), and recalling that ¢(t,r) =
@(t,r)/r, we obtain the spherically symmetric propagating pulse in the form:

(p(t T) _ ieiwo(tfr/vpho)xﬂ (t . T/U . )6¢a'(t7r/vgr0)2
’ 4y £r0
1 (B.19)
def 477‘14/(15 1 ugey )0 T Vono)
Remark. Leaving out the transients that correspond to the endpoints of the pulse and its spectrum when
using the stationary phase method is equivalent to disregarding the so-called precursors, see [7, Section 21]
or [104]. In other words, we are focusing on the propagation of the main body of the pulse because it is the

main body of the pulse that is used for building the generalized ambiguity function in Section 2.4.

Remark. The observation that 7/ < 7 (and, consequently, o’ > «) for an upchirp [a > 0, see (2.18)] agrees
with the formula for the group velocity in (2.43). Indeed, for an upchirp the slower propagating low-frequency
harmonics are emitted first and the faster propagating high-frequency harmonics are emitted last. Hence,
the “tail” of the chirp travels faster than its “head,” which results in the pulse compression. The situation
for the downchirp (o < 0) will be the opposite: it will get dilated rather than compressed, 7/ > 7, while its
absolute rate will become lower rather than higher, |o/| < || (see also [32, Figure 1]).

Remark. Using expressions (B.9) and (2.35), one can represent the range factor of the GAF as a double
integral in frequency w and fast time ¢. In work [13], the authors adopt this approach and consider Gaussian
pulses, which allows them to express the integrals over ¢ and w in elementary functions. For the rectangular
chirp (2.18), this method would still yield the erf functions at the first step (integration over t), and will
thus have no advantage over the one used in the current work.



Appendix C

Travel times in the deterministic
inhomogeneous ionosphere

In this section, the quantities Ny = N¢(h) and wpe = wpe(h) are assumed to have no random component.

=

atitude

\\\RZ= H/cof,

N
N

N\ \\
A N
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y\ .
N N

target

. actual waves path ltar%?_t
locatlon\\;\ ocation
®
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(a) With no correction of the look angle. (b) With the correction of the look angle.

Figure C.1: Schematic waves’ travel paths between the antenna and the target in the inhomogeneous iono-
sphere.

Suppose that the antenna is positioned at z = 0 and has altitude H above the Earth. It sends a signal
toward the target z on the ground, see Figure C.1(a), so that the look angle to the target is equal to 8y and
as such, R, = H/cosfp. As the medium is lossless (collisionless dilute plasma with no Ohm conductivity,
see Section 2.2), its electric permittivity is real:

2 h 2
e(h)=1- wp;g )7 where wgc(h) = MGTNE(M, (C.1)

and we can write Snell’s law (for plane waves) in the continuous form [7, Sec. 19] as follows:
n(h)sin0(h) = n(H) sin 0y, (C.2)
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where the refraction index is given by
wie(h)

w2

n(h) = e(h) =1/1—

(C.3)

The angle #(h) in formula (C.2) is the angle that the tangent to the wave trajectory at a given altitude h
makes with the negative ordinate axis, see Figure C.1(a). Then, at every point on the trajectory we can
write with the help of equation (C.2):
dr _ ~tanf(h) = — n(h)sin 6(h) _ n(H)sin by _ n(H)sin by . (C.4)
dh n(h)cos0(h) ~  n(h)cosO(h) \/n2(h) — n2(H) sin® 6,

Hence, the actual trajectory can be obtained by integrating equality (C.4):

2(h) = / L ah = / \/ Zmeoj dh. (C.5)

) — n?(H) sin® 0y

However, for the general dependence N, = N,(h), the integration in (C.5) is not easy to perform. On the
other hand, we can simplify formula (C.4) by taking into account that all the ionospheric corrections are
small, and employing the first order Taylor expansion with respect to wge Jw?:

2 (H) . 1 wpe(H)
d 1_ prQ sin @, (1 — 5 ) sintp
o ~— > (C.6)

% o w2 w2 w2 _(H)sin? 6g—w?2_(h

. 2
%—tan90< _10'}36(H)> (1_10')12)6(H) Sin 90—wge(h)>

2 w? 2 w? cos? O,

~ — tan by < _ lwgc(H) _wgc(h)> .

2 w? cos? Oy

The integration of equation (C.5) yields:

h 2 2
x(h,@o):/—tan%( _ Lepelt) — e (h)>dh

2 w?cos? b
" (C.7)

H
— (H — h) tan 6 + = dre”_tanfy </Ne(h)dh —(H - h)Ne(H)>.
h

2 Mme w?cos? by

The shape of the curve (C.7) is determined by the profile of the electron number density N, = No(h). The
curve is also parameterized by the look angle 6y at the location of the antenna. With no variation in the
electron number density, Ne(h) = No(H), formula (C.7) yields a straight line between the antenna and the
target:

x(h) = (H — h) tan 6. (C.8)
As, however, N.(h) is not constant, the ray that originates at the antenna under the look angle 6y will not,
generally speaking, come to the target, see Figure C.1(a). To have this ray come to the target, we need to
correct the look angle, see Figure C.1(b).

Let 6; be the new look angle. We substitute it into formula (C.7) instead of 8y, and require that
2(0,61) = H tan6y. In other words, we require that the wave trajectory that originates at the antenna under
the new look angle #; terminate precisely at the target z on the ground, see Figure C.1(b). We have:!
14me? Ny — No(H)H

01) = Htanb —
(0,61 an 1Jr2 Me w? cos? 0,

tan@; = H tan 6y, (C.9)

TFormula (C.9) corrects formula (D.2) from the previous publication on the subject [8] (page 177), in which there was an
arithmetic error.
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where Ny is an important characteristic of the ionosphere — the integral of its electron number density
across the layer of thickness H, as defined in (2.54):

Formula (C.9) is an equation for #;. Let us now introduce a new notation K for brevity:

i _ L4me® Ny — No(H)H

= C.10
2 Me w? ( )
and recast equation (C.9) as
K
Htan6; + ———tan6; = H tan 6. (C.11)
cos? 0

Then, assuming that 6, = 6y + dy, where 66 < 6y, we can use the first order Taylor formula and write:

00 1 1
tan 0, ~ tan 6 _ d ~ 1+ 2tan6yd0).
ant anfo + cos? 0, at cos2f;  cos? 90( + 2 tan 600)

Substituting these expressions into equation (C.11), we arrive at

00

+
cos2fy  cos? b,

50
(14 2tan6y06) (tan 0o + cos290> =0.

In the previous equation, we keep only linear terms with respect to §6:

2sin% 6y + 1

H§0 + K tan6y + K 5 60 =0,
cos? 6y
which yields:
56— _ K tan6, __Ktanfo 1 _ Ktan#y (1_K2sin200+1> (C12)
H+ K2sci:)1522930—&-1 H 1+ %2scigs229(30-s-1 H H cos?6, )

because according to formula (C.10), the quotient K/H is small, K/H ~ w2 /w® < 1. Our subsequent
analysis shows that the second term in parentheses on the right-hand side of (C.12) can be disregarded.

Let s denote the arc length of the pulse trajectory. Then, using formula (C.4) and keeping only first
order terms in the Taylor expansion, we can write:

ds dz\? B n2(h) 1 1W;2>e(h) - Wge(H) 2
dh \ 1+ <dh> N \/nQ(h) —n2(H)sin? 6 ™ cos by (1 + 2 w? tan™ o | . (C.13)

Consequently, the total length of the trajectory which originates at the angle 6, and is shown in Figure C.1(b)
is given by

H
2 Ny — w2 (H)H
S:/ds(el)dh: ! <H+14m 1 = Wpe(H) tan201>: il <1+§tan291>. (C.14)

dh cos 01 2 me w? cos 0
0

For the trigonometric functions in formula (C.14), we can use (C.12) and write:

1 1 1 K tan? 6y K 2sin? 6y + 1 1 K tan? 6,
~ 1+ tan 6p00) ~ 1-— 1-—= ~ 1-—
cos 0 cos Oy (1 + tan fo00) cos Oy { H < H cos26, cos O H
and
2tan g 2 K 2tan? 6, K 2sin?6y + 1 9 K 2tan? 6,
tan® 01 ~ tan’ 6, 00 ~ t bhp————— |1l - =———— | =t O — ————5—
an- o1 an”to + cos? 0y an- %o H cos? 0y H  cos?6y an-vo H cos? 0y
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On the right-hand side of the previous equalities, we have dropped the terms of order K2/H?, because
K/H < 1, and hence the quantities quadratic with respect to K/H are negligible. We could have arrived at
the same result if we dropped the second term in parentheses on the right-hand side of the last equality in
formula (C.12) ahead of time. Substituting the previous two expressions back into formula (C.14), we have:

2 2
S = H {I—KtaHQQO] - {1+K (tan“‘eo—Kmnooﬂ _ {1+(9(K>} ) (C.15)

cos Oy H H H cos? 0, cos Oy H?

Formula (C.15) implies that up to the negligibly small additive terms of order K2/H?, the length of the pulse
trajectory between the antenna x and the target z, see Figure C.1(b), is equal to the length of a straight
line that connects the antenna and the target:

H

S ~
cos by

= |z —z|=R.. (C.16)

The travel time along the trajectory (C.5) is given by the integral

i d i 1 d
t S
0 0

where v(h) = v(w,wpe(h)) can be either the group velocity (2.43) or the phase velocity (2.44), and the

quantity g—fl is given by equation (C.13). For the case of group velocity, formula (C.17) yields:

H 1
1 1 wpe(h) 1 1wpe(h) —wie(H)
Tor(x, 2,w) = /E (1 5L p— 1+ B 2 tan® 0, | dh
0 (C.18)
1 7 1w, (h) 1w’ (h) —w?.(H)
N—— [ Rp—— - Pe " tan? 6, | dh
c-cosf; / < + 2 w? + 2 w? a 1) ’

0

because we are disregarding all the terms of higher order than linear with respect to wge Jw?. Formula (C.18),
along with formulae (C.14) and (C.16), imply that

H

S 1 1 wpe(h)
Tgr(m’z’w)%z+c~00591/§ w? dh
0
__H 1 1 Ktan® | 14me* Ny (C.19)
c-cosfy c-cosby H 2 me w?

Q

H (1 147T62NH>_RZ (1 147‘(‘62 NH>
C )

c-cos by 2mew? H ¢ 2mew? H

where we have again dropped the terms higher than first order with respect to K/H ~ wge Jw?. Formula
(C.19) yields a final expression for the group travel time of a high frequency, w > wp., radar pulse between
the antenna and the target in an inhomogeneous deterministic ionosphere. Let us also recall that in our
linearized framework the length of the pulse trajectory is equal to that of a straight segment between the
antenna and the target, S = R, because all the corrections are quadratic, see formulae (C.15) and (C.16).
Hence, formula (C.19) could have been obtained merely as [cf. formula (C.17)]

R. H

ds 1 dh
T, = -
gr(m’ z,w) / Ugr(h) cos blo / Ugr(h)
) 0

H

1 1wpe(h) R 1 4we? Ny
— [ 14 - R
c-cos@o/< T )dh c ( +2mew2 H)

0

(C.20)

Q
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Formula (C.20) can be interpreted in the context of the perturbation theory. Namely, the unperturbed pulse
trajectory is a straight line. To get the first order perturbation for the group travel time, we integrate the
reciprocal of the perturbed group velocity along the unperturbed trajectory.

As concerns the phase travel time, we just need to notice that the linearized group and phase velocities
differ only by the sign of the ~ w2 /w? correction, see formulae (2.43) and (2.44). Hence, we have:

R
Ton(z, z,w) ~ 7’ (1

2
1 4me NH> . (C.21)

C 2mew? H
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Appendix D

Travel times in the stochastic
ionosphere

The analysis of Appendix C indicates that we can use the geometrical optics perturbation method (see [46,
Ch. I] for more detail) to derive the travel times of radar pulses in the turbulent ionosphere as well. In this
case, the electron number density is a quasi-homogeneous random field [see formula (2.9)]:

Ne = (Ne(h)) + p(), (D.1)

and the dependence of ;1 on z in formula (D.1) means that x depends on all spatial coordinates, & € R3.
Next, with no loss of generality, we can assume that the propagation plane (x, h) is fixed, see Figure C.1,
and consider only two independent spatial variables. Moreover, recall that the random contribution to
the electron number density is generally small compared to the deterministic part, because the quantity
M = \/{u?)/{N,) introduced by formula (2.11) is small, see [43]. Consequently, we can still linearize with
respect to the terms of order wge Jw? as done in Appendix C (high frequency regime), and write down the
equation for the pulse trajectory similar to equation (C.6), but with p = p(z, h) taken into account:

dz Ldme? ((Ne(H)) — (Ne(h))) + (u(0, H) — p(x, h))
o~ —tan 6 (1 T 2 cos? by ) . (D.2)

Equation (D.2) is a first order ordinary differential equation that will be solved (approximately) by the
perturbation method. First, we represent the solution in the form of a series:

z(h) = 2Oh) + D)+ ...,

assuming that 2(® ~ 1 and (M ~ wgc Jw?, where wgc /w? is the small parameter for the asymptotic expan-
sion.’ Then, from equation (D.2) we immediately obtain the zeroth order contribution to the solution:

h
O (n) = / —tanfodh = (H — h) tan 6, (D.3)
H

which is a straight line between the antenna and the target, see Figure C.1 [also see formula (C.8)]. For the
first order correction, equation (D.2) yields:

da(® 1dme? (Ne(H)) = (Ne(R) + (u(0, H) = (') (), b))

=t D.4
dh anvoy Me w? cos? Oy (D4)

2 /(2 2
1 We do not formally introduce the second perturbation parameter, which would be of the order ‘l;'l—e‘ % < %, because

the quantity M of (2.11) is an altitude-independent constant, and hence the two parameters would be related to one another.
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Integrating equation (D.4) between H and h, we obtain:

H

D, ldme?  tanf
P = 57 = oot ( / (Ne(h))dh (H—h><Ne<H>>>
(D.5)
H
+ (/,u(x(o) (h), h)dh — (H — h)u(O,H)ﬂ.
h

If i = 0, then combining the zeroth order contribution (D.3) with the first order correction (D.5), we arrive
at the previously obtained deterministic solution (C.7). Otherwise, for the solution z(h) = z(®) (k) + =) (k)
given by (D.3), (D.5) but with the adjusted look angle 6§, we can write similarly to (C.9) and (C.11):

K
x(0,601) = H tan 6, + 20 tan 6, = H tan 0y, (D.6)
where the quantities K of (C.10) and Ny of (C) are redefined as follows:

K- 1 47e?
2 Mmew?

(Ng — (No(H))H (/u ©)(n), h))dh — p(0, H)Hﬂ =(K)+n (D.7)

deterministic part

stochastic part

and

H
Ny & / (Ne(h))dh. (D.8)
0

Since /(n?) < (K) or even /(n?) < (K) [see the discussion right after equation (2.11)], and (K)/H < 1,
we can employ the same argument as in Appendix C and show using equation (D.6) that for any particular
realization of u the look angle increment 66 = 61 — 6y will be given by the same expression (C.12), but with
K and N defined by (D.7) and (D.8), respectively.

The arc length along the pulse trajectory with the look angle #; can be found by integrating the differential
equation [cf. formulae (C.13), (C.14)]:

ds 1 <1 . 14me? ((Ne(H)) = (Ne(h))) 4 (1(0, H) — p(, b)) tan? 91> . (D.9)

dh ~ cosb 2 Me w?

To integrate equation (D.9) we can again use the perturbation method. Representing s(h) in the form
s(h) = s (h) +sM(h) + ...,

we have the zeroth order term:

5O (n) = (D.10)

and the first order term:

2
s (h) = 14me? tan? 6, [(

2 me w2cosf;

(H — h)(N. ()>>

H

[
H

(/u (O (h), h)dh — (H—h)u(o,H)ﬂ.
h

(D.11)



107

To obtain the full length of the trajectory we substitute h = 0 into formulae (D.10) and (D.11), and also use
formula (D.7), which yields:

S =590) + sV (0) = coI:H (1 + %tan2 91> . (D.12)
1

Expression (D.12) formally coincides with (C.14), only the definition of K is different. Consequently, we can
repeat the argument from Appendix C and show that for every particular realization of y the total length S
of the pulse trajectory will be equal to that of a straight line between the antenna and the target, up to the
terms of order (K)?/H? that are negligible, see formulae (C.15) and (C.16):

H (K)? H
S = 1+0 ~ =R,. D.13
cos fy [ * < H? >} cos gy z ( )
Finally, to obtain the group travel time, we need to integrate the following ordinary differential equation:
dt 1 ds 1 1dmwe® (Ne(h) + p(z,h)\ "
dh ~ vge(z,h)dh ¢ 2 me w?
2 — —
1 (1 | Lne? (No(H) = (No(h)) + ({0, H) — (1) | o 91) .14
cos 6 2 Me w?
oL [y VAT () + oy h) | 1 dme ((N(H) — (No(l) + (o0, H) = 1) o
~ an 1]-
c-cosfy 2 Me w? 2 Mme w?

As according to formula (D.13) the shape of the trajectory will not contribute to the travel time in the
linearized framework, the integration of equation (D.14) by means of the perturbation method yields:

H
H 1 4me* [ N 1
Tgr(m7 z7w) = [1 + ame <I{H + ﬁ /M({I;(O)(h), h)dh>‘|
0

c-cosfy 2 Mew?
. (D.15)
R, l4ne? (Ny 1 [
A Pl e ds | |.
+ 2m6w2< H +Rz /;L(s) S)]
0

When deriving formula (D.15), we took into account that the look angle increment is small, 60 ~ (K)/H,
as we did when deriving formula (C.19). We also note that the last integral in formula (D.15) shall be
interpreted as taken along the unperturbed straight trajectory.

The phase travel time, as before, is obtained by changing the sign [cf. formula (C.21)]:

R,
1 4we? { Ny 1
1 — im <H + E /M(S)dS)] . (Dlﬁ)

0

R
Tph(m,z,w) = 7
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Appendix E

Propagation of SAR signals in a
plasma with losses

Ohmic losses in the ionosphere are due to the collisions of particles. Let v, > 0 denote the effective collision
frequency [7]. Then, the dielectric constant of the ionospheric plasma is given by the following expression
[cf. formula (2.7)]:

k202 w2

70 = 5‘/ = 1 — 71)(3. . (El)

w? w(w —ive)
The value of v, in the ionosphere depends on the altitude, solar activity, and the time of the day, but
generally it does not exceed 10°Hz [7,105], i.e., . < w. Under this condition, the solution k* = k*(w) to
equation (E.1) will have a small imaginary part:!

e @ 1% iWheve
c 2w 2w?w ]/’

Similarly, the expressions in (B.10), (B.12), and (B.14) will all acquire small imaginary parts proportional
to ve:

. 2
1 1 11 VeWwpe
« . 5.7 3 >
Ubhg  Uphg 2¢ wp
'rVWQ
€
b*=b—1i- 5 ge,
c 2w,
0
) (E.2)
b = by — 0 Ve be
2 — 2_25 V)
0
" T " 3Ve7°wge
" =—=+rby=a—1i- T
2B 2 ¢ wg

The reasoning in Appendix B that leads to formula (B.13) will hold in the lossy case with the replacement
of the variables (a, b, b2, vpng) by (a*,b", b5, vy, ) given by (E.2). The overall effect of complexity in (E.2) is
as follows. First, it causes a gradual exponential attenuation of the propagating wave:

. « . _1lr
ew}o(tfr/vpho) _ ezwo(tfr/vpho)e 2ear (E3)
Other than that, we can write:
2
ib r Vew Vew
S (b*)?2 2 (02 B2 b2 1(_271137, pe) 2 b pe
el 1T = elﬁel( da* 4a) ~ ellae a ¢ 2wg’ — ezEeQa c 2‘”8 ’

1In this Appendix, the asterisk superscript will denote the quantities that pertain to the lossy case.
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and using (B.16), (B.17): |b| < 7//2 = aB, conclude that the second exponent in the previous equality
satisfies:
b vee

2a ¢ 2w

2
1rvewpe B

“de wi owo

The corresponding exponential function may be either decreasing or increasing, but either way the rate of
its amplitude change will be much slower than that in (E.3) because of an additional small factor w% < 1lin
the exponent.

Using (B.4), we can also introduce n% by substituting the corresponding complex quantities from (E.2),

1 [2Brvew?
oyl ~ =4/ ——-—2 <« 1.
|n::] 2V 7 ¢ 2w3 <

Then, for the difference between the erf functions of the complex argument 7} and the real argument n4 we
have:

and define n4 def Ny — N+, where

2
ﬁ|577i|-

Consequently, the total variation of the quantity [erf(v/in*) — erf(\ﬁni)] that appears in the “lossy” coun-
terpart of (B.13) will not exceed %M’?H by absolute value, which is a negligible contribution compared to

erf(Vi(ne +0ny)) — erf(\/z’ni)) ~ ’\/z%e—ini Nidny| =

the value of 2 in the lossless case.
Altogether, using (E.3) and disregarding other effects of complexity, we obtain the following form of the
propagating signal in the case of a lossy plasma [cf. formula (B.19)]:

2
VeWpe

1 . _1lr
p(t7) ~ LA/ = 1/ vgrg )T o) H T (E.4)
wr




Appendix F

Time integration for the range
component of the ambiguity function

When calculating the range component of the ambiguity function, one deals with the integrals of the following
type (see (2.35))

Wg(y, z) = /A(t — 2|y — x| /c)A(t — 2|z — x°|/c)dt (F.1)

Here we provide a detailed account of how this integration is done and the corresponding resolution obtained.
We first do it in the non-dispersive case, and then in the dispersive case.

F.1 Non-dispersive case

Introduce
ty=——"""3; t,=—"— (F.2)

and rewrite (F.1) with the help of (2.18) as

Wr(y, z) = /e_m(t_t”)zxr(t — ty)e T (1) dt (F.3)

The integration interval in (F.3) is determined by the intersection of the supports of the two x, functions
in the integrand. Assume, for definiteness, that ¢, > t, and introduce new constants and a new integration

variable
byt ty —ts

tv 5 T=2 5 >0 u=t—ty (F4)
such that the integration limits in (F.3) become symmetric about zero:
TT/2 .
Wr(y,2z) = / e du (F.5)
7TT/2
where
r=717-2T;, b=4T«a (F.6)

It should be noted that (F.5) is, accurate to notation differences, a special case of the integral appearing in
(A.5) for n = 0. Performing integration in (F.5) we get !

Wr(y, z) = 7rsinc (b%) (F.7)

(R2_R2) /2

IFormula (F.7) corrects [5, Equations (45-46)] in that it eliminates a bogus phase multiplier glaBe—Ry) /e (for |Ry — Rz| ~
¢/B, this phase is about R/(ct) > 1 by absolute value) and replaces 7 with 7p. The latter of these corrections can be
disregarded, as the subsequent analysis shows that |T| < 7.
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In order to determine the resolution, we find the first positive root of Wg, which corresponds to

bg _ 4Ta(72— 2T) _ (F8)

We will determine T from (F.8). Although this is only a quadratic in T equation, we will solve it by iterations
assuming that 7" < 7 (the solution 7"~ 7 is not relevant). So,

T=T+1T,
In order to find T} we disregard 27 in the brackets in (F.8) to get

2w
""" 4or B
and, indeed, |T7| < 7. This same relation can also be written as
ty — 1 R, —R
%%T:yQZ: yc Z:}Ry—Rz%%:AR

Ut

which also corresponds to [5, Equation(46)]. The second iteration is

(5 ) (e 25) =5

if the T2 term is dropped which gives

272 1.7 T 2w 2m
T — ~N —— = — — = T _— F.g
>  r(B*—4ar) 7 B® BBr "Br (F.9)
and demonstrates that |Th| < |T1| because BT > 1.
We see that in the non-dispersive case, setting the integration interval in (F.5) to (=%, %) results in a

“standard” expression for the the width of the main lobe of the ambiguity function, while introducing a

relative error of about 27/(B7) compared to the more accurate calculations with the (=7, %) interval.

F.2 Dispersive case

The dispersive case differs from the non-dispersive case of (F.3) in the following:
1. The propagation speed is different from c;
2. The chirp rate of the incoming chirp is different from that of emitted, and
3. The incoming chirp duration is different from that of emitted.

These differences are expressed by the equation (2.60):

Wr(y, z) = /A(t — 2|y — 29 /c) Abs(t — 2|z — 2°| /U, )dt (F.10)
where the group velocity is taken at w = wg. Accordingly, equations (F.2)—(F.4) turn into:
ty = M; t = M
‘. ”gr(IWO) (F.11)
t t ty — 1
t/M: y;_z; T/:yZZ; ulzt—tﬁ\/[

and

min{7/2+¢ ,7—”/2-‘,-15;} (F12)
Y pmia(t—ty)? gia (t=t))? gy

Wiy, z) = / eIt (g (k1) dt

max{—7/2+t,, =7 /2+t,}
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(see (2.63)). The dispersive version of (F.5) is thus

min{T/QJrT/’ T”/Q_T,} o1 IN2 ol 01 AN /N2
Wll?(y7 Z) / 62(0& —a)(u') e’LQT (a""+a)u el(a —a)(T) du’ (FIS)
max{—7/24+T", —7'" /2—T"'}

Before proceeding with (F.13) we make a remark about the integration limits, in other words — about
the relation between the ends of the support intervals of x.(t —t,) and x,(t —t,) in (F.12). In the non-
dispersive case, see (F.3), the two intervals have equal lengths, so one interval can contain the second only
if these two intervals coincide, i.e., t, = t,. In the dispersive case, as the chirps have different lengths, one
chirp may contain the other for some ¢, # ¢,,. The condition for this is
|7 —7"|

= |67]

In distance terms, it corresponds to
1
AR =~ 50(57' ~ 10m ~ Ag

S0, technically, in the analysis of resolution, this may lead to several different sets of expressions for the ends
of the integration interval:

() —Z 4t < T4ty <Z+t, <+t
() —5+ty < —T +t, <T+t, <+t
(iil) T +t, < —T+t, < +t, <T+t,
(iv) T4ty < T +t, < T 4+t <I4t,.

We avoid considering these cases separately by analyzing the error due to the “symmetrization” of
the integration interval. In this symmetrization, we assume that the length of the received chirp is 7
rather than 7/ (as in the non-dispersive case). In so doing, we shift the limit(s) of integration by no more

than ’7”2_7‘ = |07]. As the integrand in (F.12) is one by absolute value, the change of the value of the

integral due to these shifts does not exceed 2|d67|. This is negligible compared to the height of the main lobe
in (F.7), which is about 7 > 2|d7|; the relative error is

25
ern = L ~0.3% (F.14)
T

for the parameter values given in Table 1.1. It turns out that this relative error is also small compared to
the parameters used to evaluate smearing of the main lobe in (2.72):

-1
|w1|b§:w N 207 272 20 272 872
R 5 20 a 12a Bt

|w0|b§:0

so, for the analysis in this report, the integration limits can be made symmetric as in (F.5). Thus, the

integral in (F.13) simplifies to
T;‘/Q o IN2 gyl 1 s T N2
W]/%(y’ Z) :/ ez(a —a)(u) ezb u ez(oc —a)(T") du’ (F15)
—7r/2
where we have assumed once again that 77 > 0 and

Tp=17-=-2T" b =2T"(a+d") (F.16)

[cf. (2.65-2.66)].
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The first exponent in the integrand in (F.15) contains a quadratic in «’ phase; this term results in the
smearing of the main lobe of W}, see Section 2.4. The phase in the third exponent is independent on u';
assuming |T’| ~ 1/B, this phase is about

e" da « or B/2r 41 1

260|T'? =2— =2—— =2— =
A= =2 = T T T B

i.e., infinitisemal. With the first and third exponents in (F.15) dropped, the form of equations (F.15-F.16)
is similar to that of (F.5-F.6), so the analysis of resolution may follow the same pattern as that in the non-
dispersive case. In particular, the maximum of W, is achieved at 77 = 0, which corresponds to (see (F.11))

R, R w?
T2 0= By = R~ R (1405

2
c Ugy o 2wg

thus giving a shift in range, see (2.73).
To analyze resolution in the dispersive case, we solve
b/Té—‘ /! " /
T:T(a—i-a)(r—ZT):w (F.17)
[cf. (F.8)] with respect to TV = Ty + T by iterations. First, we get

T =—==T

@ =

and then,

(5 1o 25) o

Using o’ = a + 26a we get

2
Tyar + %7’5& — 2a(%> =0

which gives

272 7 2r ot
Ty=20s - 2= =T(5 - =) F.1
27 rB2 Ba \Br 7 (F.18)
Notice that the first term in (F.18) is equal to T» in the non-dispersive case, see (F.9), so
5
T =Ty — Ty (F.19)
T

Thus, the second term in (F.19) could be considered as the effect of dispersion on range resolution; this term
also coincides with that in (2.71). This second term however is of the same order as those ignored at the
symmetrization of the integration limits in (F.13), see (F.14), and is also not bigger than T5. Note that T5
is usually ignored in the expression for range resolution. Therefore the choice of integration limits for 2.63
is inconsequential to our analysis.

Remark. As it turns out, the case (i) on page 113 that is used in the main body of the report is invalid for
the linear upchirps that we use. This can be easily proven: We know from (2.64) that 7/ < 7. Now suppose
that 7 +1, < 77” +t,. Then

" "

T T T T ’ T ’ T ’
—p Tty < gt gt < gt <+t

2 2 2

However, as we have demonstrated, it is acceptable for our purposes. We choose to use it because it results
in the least cumbersome expressions.



Appendix G

Conditioning of the TEC found by
dual carrier probing

In this appendix, we investigate conditioning of formula (2.94). If the quantity f depends on z, then the
conditioning of f(z), i.e., the sensitivity of f to the perturbations of z, is naturally defined as the maximum
ratio of the relative error in f over the corresponding relative error in the input z, see [74, Chapter 1]:

o 91/11
se |02/

|z]

I’

~ 1 @)

In formula (2.94), the dependent quantity f is &2, and the input data are Rg(,l) and Rg,z). Due to the obvious
symmetry, it is sufficient to estimate the conditioning with respect to either of the two, and hereafter we will
interpret Rg(ll) as the independent variable x. Then,

— 1 2
03 whd (|, wHE - RY)
2R(1)

oRY  W2RY — wiRY —w?RM

and hence the condition number of wge with respect to R?(,,l) is given by

8@26 R(l) R(l) ng(l)
i B O C R TC BETE
AR\ @i RY —R®  w2R® — w2R 1)
R ) '

< + .
1 2 2 1
)R] ny ARy

The first term on the right hand of (G.1) is large, because the ranges Rg,l) and Rf) are close to one
another and the difference between the two is much smaller than each of them. The second term is not too
large, because according to (2. 93) the denominator w2R{Y — w? R\ = R, (w? — w?), and consequently, the
entire fraction is of the order w? /(w3 — w?), which is about 5 when the difference between wy and w; is 10%.

To improve the overall conditioning of me one can use several reference locations: 1, y2, ¥y3,..., OF
features, instead of only one. Assume that we have computed @2 (y1), pe(yg) oy @2 (yx) for K different
reference locations according to formula (2.94), and that we evaluate w o by plain averaging:

K
e Z @2 (yr)- (G.2)
k:

Note that as @ge is a scalar quantity, formula (G.2) is equivalent to the least squares fit, see [74, Chapter 7].
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Let us now interpret w2 (yx) as independent random variables with means (w2.(yx)) and variances
0?02 (yk)), k=1,2,..., K. Then (see, e.g., [77, Chapter 2]),

_92 1 <! ~2 272 1 a 272
<wpc> = ? Z<wpc(yk)> and o (wpc) = ﬁ ZJ (wpc(yk)) (G3)
k=1 k=1

Assume in addition, and with no loss of generality, that the errors associated with computing the individual
@2 (yx) are approximately equal to the corresponding standard deviations o (@2, (yx), and that these errors
are roughly the same for all k = 1,2,..., K. Then, the second equality in formula (G.3) indicates that the
overall error of evaluating (Dge according to (G.2) will decrease proportionally to K —1/2 as K increases.



Appendix H

Accuracy analysis of area-based image
registration

In this Appendix, we show how one can reduce the error of the area-based image registration due to the
discrete Fourier transform and due to noise. Possible misregistration due to different terrain reflectivity on
two different carrier frequencies belongs to neither of these two categories and is not discussed hereafter.
Note also that while we are proposing to use the area-based image registration for correcting the matched
filter in SAR signal processing, it is otherwise used routinely for SAR interferometry, see, e.g., [76]. Our
subsequent discussion focuses on one-dimensional signals for simplicity; the extension to two dimensions can
be found, e.g., in [34,35].

The phase correlation method is based on formula (2.111), which is written for two continuous one-
dimensional signals u(z) and v(z) defined on —co < < co. In practice, however, the signals are discrete
rather than continuous, and their length is finite. Let us therefore introduce two sequences of length L:
{w}1=5" and {v;}}!, and interpret them as traces of two continuous functions, u(z) and v(z) = u(x — s),
assuming s > 0, on a uniform grid of size T:' w; = u(x;) and v; = v(x;), where ; =T and [ = 0,1,...,L—1.
Clearly, the lower bound for T is the pixel size, whereas the upper bound for L is the total number of pixels
in those fragments of each image that are employed for registration. Instead of (2.111), we will use the
discrete Fourier transform (see, e.g., [74, Section 5.7]) of u; and v; (which assumes, in particular, that both
sequences are L-periodic):

1 oo 1 o
Uy = —= Z ule_Zk%ml = — Z ule_lk%l (H.1a)

and
L—1 L—1
~ 1 k2T 1 k2%
Dy T E ve RITT = u(z; — s)e*kiT®
L= L=
=
_ U((El _ s)efik:f—}(a?zfs) . e*ik%s ~ ,akefik:%s. (H].b)

Note that the last equality of (H.1b) is only approximate rather than exact because of the error that may
appear if the shift s is not a multiple of the grid size T'. For smooth periodic functions though, this error
can be shown to decay rapidly as L increases (see, e.g., the analysis in [74, Sections 3.1 and 4.1]), and we
therefore disregard it hereafter.

1In the image registration literature, the grid size T is often called the sampling rate, and accordingly, the grid dimension
(length of sequence) L is referred to as the number of samples, see, e.g., [75].
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Next, we build a discrete function similar to that of (2.112):

*

5 def Z Welk_ ik 2oy _ Z k2rs ik 2Ea _ z ik (- H.2
AN 7 s "

k=0 k=0 k=0

To analyze &, of (H.2), we consider two cases: + is an integer and # is not an integer. First, let & = m € N.
Then, from (H.2) we can derive:

l Z zk2w l-m) _ \/El eﬂﬂl . lf l:m7
In other words, if the shift s happens to be a shift by the integer number m of grid cells, then the function &
of (H.2) has a peak value of v/L precisely at | = m, and is equal to zero everywhere else on the grid. Hence,
in this case the discrete version of phase correlation will yield the value of the shift exactly.

If % is not an integer, then using (H.2) and assuming that [ is close to % we obtain:

=%) _ gim(i=%) _ Ve in (i )blnﬂ'(l—f)
. < - & )
—im (I = %) m(l-7)
which means that the maximum absolute value of &y is ~ VL, and it is attained at the grid node [ closest to
7. At all other grid nodes, generally speaking, d; # 0. Therefore, if % is not an integer, the best accuracy of

reconstructing the shift s that one can achieve by looking for the maximum of &, of (H.2) is roughly T'/2, i.e.,
at most half size of the pixel. Extension of this method to the accuracies on the order of a fraction of one
pixel may involve a certain interpolation procedure, see, e.g., [38], and also [36,75]. The effects of aliasing
and aperiodicity can be reduced by filtering, see [34, 35].
Another approach to further improving the accuracy of phase correlation is based on analyzing the phase
of 4y and 0y of (H.1). Namely, it is easy to see from (H.1b) that
27
arg iy, — arg Oy, = kLTS (H.3)
Speaking formally, the value of s can be obtained from (H.3) by merely dividing the left-hand side of the
equality by k+7% 2” for any non-zero k:
_ LT argiy — arg vk
T oom k
This formula, however, is prone to inaccuracies due to errors in the data arg iy —arg 0. The way to improve
the accuracy is to obtain s by the method of least squares using all k’s rather than only one as in (H.4),
see [35,75]. Namely, s shall be sought for as a solution to the following quadratic minimization problem (see,
g., [74, Chapter 7)):

(H.4)

L-1 2
min Z [ks — (arg Gy — arg Og)| - (H.5)

The stationary point of the functional in (H.5) can be found by requiring that its first derivative with respect
to s be equal to zero, which yields:

_ LT Zf;ll k(arg 4y, — arg o)

27-[- L—-1 2
k=1 k

(H.6)

Let us now interpret the data {arg iy, —argor}, k = 1,2,...,L—1, as independent identically distributed
random variables? with variances

Var(arg 4y, — arg 0y,) & ((arg iy, — arg iy — (arg iy, — arg 0y))?) = o2.

2The requirement of independence is important. However, the requirement that all random variables be identically distributed
can be alleviated.
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The actual errors in the data may be due to the terrain noise, as well as measurement errors, instrument
noise, etc. In all those cases, it is convenient to use the description in the form of random variables. Then,
Var(k(arg @y, — arg 0)) = k%02, and according to (H.6) we can write (see, e.g., [77, Chapter 2]):

Vare) — (LT Zici k0
0=\ ) S

B (LT)2 o2 (LT)2 60
2m ) S Elg2 2 ) (L—1)L(2L —1)°
From formula (H.7), one can easily deduce that for sufficiently large L the standard deviation of the shift s
determined by the least squares fit according to (H.6) is

o(s) = +/Var(s) ~ ViR (H.8)

In other words, the error of obtaining the shift by phase correlation scales as the inverse square root of the
number of samples L. While formula (H.8) describes the asymptotic behavior of the error, the practical
values of the registration accuracy can be as low as only a few percent of a pixel, see [34-38], i.e., a few
percent of the resolution cell.

(H.7)
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Appendix I

Split bandwidth setup for dual carrier
probing

Linear chirps of Section 2.3 represent a natural waveform for the split bandwidth approach. Indeed, par-
titioning such a chirp in time causes a proportional partition in frequency, and the other way around. For
example, the chirp (2.18) given by P(t) = eiot’ giwot on the interval [—7/2,7/2] with the rate a = £ and
angular bandwidth B centered around wg can be considered as a combination of two successive sub-chirps:

PO(1) = et ol for t € [—7/2,0] and P®(t) = e 0! for ¢ € [0,7/2].

Obviously, the frequency intervals for sub-chirps P()(t) and P®)(t) are [wy — B/2,wo] and [wo,wo + B/2],
respectively. Next, consider a new half-length envelope:

1, tel[-7/4,7/4],
0, otherwise.

def iat?
AT/Q(t) = XT/Q(t)e K ,  where XT/2(t) = {

Then, it is easy to show that

PU(t) = T ~08 Py(t 4 7/4), )
P@(t) = eioTs it py (¢ — 7/4), '

where
Py o(t) & A pp(t)er 2 wio =wo F g,
In other words, up to a constant factor of magnitude one, the sub-chirps P(M)(¢) and P(®(t) are equivalent
to time-shifted half-length half-bandwidth linea; chirps Py and P, of (1.2) that are centered around w; and

wa, respectively, and have the same rate a = 3>. Consequently, by processing the same raw data first by

means of the filter P;(t + 7/4 — | — y|/c) and then by means of Py(t — 7/4 — |& — y|/c) we will obtain two
images on two frequencies, wy; and wy. Due to the ionosphere, these images will be shifted with respect to
one another. Hence, they can be used for reconstructing the TEC Ny and its first moment Q according to
the methodology of Section 2.8.

Of course, it is also possible to define sub-chirps with the sub-bandwidth b taking any value in the interval
(0, B) other than b = B/2. The expression for sub-chirp central frequencies is then wy o = wo F (B —b)/2. If
b < B/2, then the central part of the received signal and the central frequencies of the main chirp bandwidth
will not be used for any of the sub-images, whereas if b > B/2, then those central parts will be used for both
sub-images.! The accuracy of the TEC reconstruction by means of image registration (Sections 2.8 and 2.9.2)
is affected by the choice of b in two ways. First, as the residual image displacement given by (2.122) (where b

should be substituted instead of B) are proportional to the sub-image resolution %7, the increase of b reduces

and t € [—7/4,7/4]. (1.2)

Tt is also possible to use sub-bands with different bandwidths, as suggested in [106].
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the distortions. Second, as the sub-bands are limited by the bandwidth of the original chirp, the frequency
separation factor given by (2.121) with (I.2) decreases as b increases:

_Jwi—wy| B-b

Z(b) (L3)

wWo wWo

This, in turn, increases the distortions. The value of b minimizing the residual shift given by (2.122) in the
split bandwidth setting is therefore

b* = argmin Sg(b) = ar mingi =ar min; _B
— AR oR D) = AN T 0Z) T E N B )~ 2
In other words, it corresponds exactly to the partition of the original chirp into two half-bandwidth chirps
Py and P, given by (I.1).? The actual minimum value is given by formula (2.122) with the substituted
bandwidth b* = B/2 and the frequency separation factor Z(b*) = B/(2wy), see (1.3):

~ 2mcCrwo
Similarly to (2.122), expression (I.4) does not depend on the ionospheric parameters.

By matching the residual range shift of (I.4) and the original range shift of (2.73) we get the sensitivity
threshold of the split band implementation to the ionospheric TEC:

H mec

NH:R e?

3
<R%~ (L5)

Formula (I.5) yields about 8 TECU for the parameters in Table 1.1 and, according to (I.4), corresponds to
Sgr ~ 70m. When the background value of the TEC is lower than that given by formula (I.5), it is not
practical to use the split band version of dual carrier correction described in this appendix. This limitation,
however, does not apply to the full-fledged version of the algorithm that employs two independent carrier
frequencies with their respective bandwidths.

2A similar yet not equivalent optimization formulation is analyzed in [76].



Appendix J

Faraday rotation for a chirped signal

Linear time-harmonic waves
(E, H) ~ ei(wt—kr)

in a cold magnetized plasma are governed by the following equation (see, e.g., [7,107]):

k22 (kkj

AijEj = |: k2

o2 - 5ij) + %}Ej =0. (J.1)

Let the constant external magnetic field Hy be aligned with the z-axis.! Then, the dielectric tensor has the
form

g1 —ig 0
e=1|ig e 0], (J.2)
0 0 SH
where
wge wge wgeQ
€l:17m7 5”:17F, and g:m (J3)
In (J.3), wpe and Q denote the Langmuir and Larmor frequency:
dmnee?\1/2 Hy,
Wpe:< ﬂne) and Qze 0 , (J.4)
Me MeC

respectively, n is the electron number density, and m, is the electron mass. With this definition, the sign
of 1 is determined by the direction of the magnetic field. We are assuming that

WS> wpe > (9, (J.5)

which allows us to neglect the contribution of the ion motion to (J.3).
The dispersion relation for the waves governed by (J.1) is

det A =0, (J.6)

and the corresponding non-trivial solutions E are called the polarization vectors. For simplicity, we first
consider the case of a parallel propagation:

If there is no magnetic field, then 2 = 0, the matrices ¢ and A are diagonal, and there are two types
of polarization: longitudinal, E = (0,0, E,), and transverse, E = (E,, E,,0). For the latter, one of the
transverse polarization vectors can be chosen with F, = 0 and the other with E, = 0, which corresponds

1In this appendix, we use the xyz-notation for the coordinates.
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to two linear polarizations. When Q # 0, (J.6) yields the following dispersion relation for transverse waves
(E, =0):

(k*)2c? Whe | Wpel2
=l R =1k, (J.8)

where we have introduced the notations

w2, w2, Q
flEfl(w):TPQv f2 = folw) = :3 ; and 1> f1 > [fa]. (J.9)

Solutions to equation (J.8) correspond to two polarization vectors:

)-(4)

that represent two circular polarizations with opposite direction of rotation. The phase and group velocities
for these two circularly polarized waves are given by

ef W _
oh, & F=dl-fiEf)7 (J.11a)
def (dw\E  2cy/1— fi £ fo
e (—) ==V =l (J.11b)
dk 2F fo

Formulae (J.11) along with (J.5) and (J.9) indicate that the terms due to the magnetic field Hy (i.e.,
proportional to fo) have a very small effect on vg, and vpn. The only situation where this effect can be seen
is when the terms of order 1 and f; cancel, which happens when one evaluates the difference between the
propagation speeds for two circular polarizations: (vJ; —vg,) or (v;rh —v,y,)- 1t is the phase speed difference
that is responsible for the Faraday rotation.

The expression for the chirp (2.18)—(2.19) traveling through an isotropic ionosphere (no external mag-
netic field and no FR) has been obtained in Appendix B by Fourier transforming the initial pulse in time,
propagating each harmonic in space with the corresponding phase velocity, and finally making the inverse
Fourier transform:

(b, 1) = eI (g e (7 )

47y
def iA'(t — 1 [ Vgey )"0t/ Vono) W
4y 810 ’
where
T/:T—(ST:T—KWIQD;E and a’:a—l—éazﬁ(l—i—(&) (J.13)
¢ wi wo 2T T

are the modified chirp parameters that account for the temporal dispersion. Hereafter, vy, vgr, and ko
refer to the phase and group velocities and the wavenumber for the isotropic plasma, i.e., calculated according
to (J.8) and (J.11) at w = wp with fo = 0.

For the case of a magnetized plasma, formula (J.12) can be extended to the circularly polarized waves.
Considering the form of the polarization vectors in (J.10), the expressions for the propagating circular

harmonics are
E, - 1 1 / + iwo(tfr/vi} )
(Ey) (t,r) = <:|:z> 747rrA (t —r/vgg)e 0
£ and v;tho are vE and vt

where Vgro ar oh respectively, with wy substituted for w. The total propagating field is
a linear combination of these circular harmonics:

Em 1 2 : 1 ’ + iw (tfr/'uj:A )
(Ey) (for) o dmr 4 (ﬂ:2> Co ANt = r/vgrg)e™ P
)

— 1 1 + i (t—r/vE )2 iwo(t—r/v
T 4qr m (ﬂ:l) Caxr (t = 1/ vgeg e st e Pho’,

(J.14)
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where Cy are the amplitudes. To make the emitted field (r = 0) linearly polarized in the zz-plane, we set
C4 = C_ = 1. Per our earlier discussion, in the argument of x, on the second line of (J.14) we leave out
the effect of polarization on the chirp boundaries.

Introduce the “chirp time” variable

def r T T
u=1t—

Vgrg

For the retarded group travel time in (J.14), we have:

e 1 1 1 2:Ff2
tird:ft— 4 :u—i—r(—):u—f—r( - )
& Vg, Ugrg Vi eVI—fi 20/1—fiE[fa

)
f2=0

~ Uu-+r ! — 1 _d(2:Ff2>
- NI—fi o/I-fi df2 \ 21— fL £ /o

= u:l:r(Q_f1 3f2>
QC(l—fl)i

From (J.9), we know 1> f;, and therefore

rut Efg. (J.15a)

For the retarded phase travel time, we can write:

+ def T 1 1 1 1 1 1
th =t——F—=u+r —— | =u+r - +r - I
Uphg Ygrg  Upp, Ugrg  Uphg Uphg  Vpp, (J.15Db)

,
~ u+rsyF %f%

where the dispersive term
def 1 1

S —

Vgrg  Uphg

is the same for both polarizations and vpiho is defined similarly to vgtro. Substituting (J.15) into (J.14), we
get

(E) (t7) o< xor ()Y ( : ) i/ (u? £ 2uL fo) o (u + 750 F 5:2)

E, o\ i
. . 2 .
= oo (1) Z (il> oiwo(u +1s0) +ia'u TR (3.16)

where
wor
2c

B ;T T,
Yp = fo — 2« uEfQ = ?cwpeQ

1 Cod 1

Per our definitions of u and sg, we see that the phase in the first exponent of (J.16) is equivalent to the one
in the isotropic dispersive propagator (J.12):

1 1 2
wo(u +rsg) + a'u? = wo[t— ! +7“( - )}4—0/(75— " )
Vgrg  Uphg Vgrg

T p T2
:w()(t——)—i—a(t— )
Uphg Vgrg
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The quantity ¢ in the last exponent of (J.16) is the Faraday rotation angle which is equal to one half of
the difference between the phases of the helical harmonics:

() or1~ (G ) A= gt (118)

sin g

Note that this shows that when the propagation is parallel to the external magnetic field, Faraday rotation
occurs clockwise [108]. The expression in the square brackets in (J.17) may be interpreted as the func-
tion f(w) = ﬁ evaluated at the instantaneous frequency w = wg + 2a’u, cf. formula (2.20), by means of a
first order Taylor formula. Except for the small difference between o’ and «, the expression for the Fara-
day rotation as a function of the instantaneous frequency in (J.17) coincides with the intuitive formula (3.7)
for r = 2R and 8 = 0.

For oblique propagation, i.e., when |k,| < |k| and 8 # 0, a careful analysis shows (see [7]) that except in
a very narrow range of nearly transverse propagation angles 3, viz. | cos 8| < %7 the results obtained for the
parallel case (J.7) extend to the oblique case once € is replaced by € cos 3, which, again, transforms (J.17)
into (3.7). Thus,
r w2 Qcos 3

- (J.19)

90F(w) - 2c w

is an expression for the Faraday rotation angle of different parts of a linear chirp parameterized by the
instantaneous frequency w.



Appendix K

Faraday rotation and
dispersion-compensated matched filter

In this appendix, we show that the effect of dispersive propagation on SAR imaging analyzed in [8] and
Chapter 2 can be separated from that of the Faraday rotation. Given the form (J.12)—(J.13) of the radar
pulse propagating in an isotropic plasma, the matched filter focused at the reference point y and corrected
for dispersion (but not the Faraday rotation) should be taken as

AT/ (t — 2Ry/’Ugro)eiwo(t72Ry/'Uph0)

K.1
= Yo (t _ 2Ry/vgro)e—ia'(t—QRy/vgro)ze—iwo(t—QRy/vphO)’ ( )

where the travel distance 2R, accounts for the round-trip. Let us also introduce the following “dispersive”
quantities that replace those of (A.2), (A.3), and (A.4):

n n n/t n/
nl __ 2Ry 7i_n/ _ 2Rz ’LL/ 4 tZ + ty
- ’ z 9 - I
”gro Ugro 2 (K 2)
tn/ _tn/ v °
T
™ =Y % =7 2T, wy= 9.
2 ’Upho

Applying the filter (K.1) to the dispersive propagator (J.12)—(J.13), and using the primed variables of (K.2)
and (J.13) instead of their non-primed counterparts, we will arrive at a primed equivalent of (A.1). Then,
performing the integration we obtain the same functional expression for the generalized ambiguity function
as given by (A.5) in the non-dispersive case:

!
T2

. n / - ! n/t, /!
W'(y7 Z) _ Ze2szT Z 64104 T u du'.
n

n _7-71,//2

Hence, in the case of a dispersive isotropic medium and the filter corrected accordingly, one can drop the
primes and use the non-dispersive expressions for the GAF, see (2.30)—(2.31). Factorization (3.1)—(2.35) can
also be used, because the reasoning of the rest of Appendix A applies with no changes. There will only be
minute numerical discrepancies in the final results (e.g., the resolution) between the dispersive (primed) and
non-dispersive (non-primed) case that are due to different values of the parameters in (J.13), (K.2) and in
(2.18), (2.19), (A.2), (A.3). Those discrepancies are referred to as the residual image distortions when the
matched filter has been fully corrected for the ionosphere ( [8] and Chapter 2).

Let us now see how the filter corrected for dispersion acts on a linearly polarized chirp that propagates in
a medium that is both dispersive and gyrotropic, see Appendix J. From (J.18), we get the following relation
between the actual signal (¢, ) and the hypothetical signal (¢, &) obtained if there were no Faraday
rotation:

Yr(t,x) =Y(t,x)cospp. (K.3)
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If the reflected field in (K.3) is due to a scatterer at z, then the application of the filter (K.1) yields the
following expression instead of (A.1):

Wp=>_ / A (t — 201D A (¢ — 12)e 0t 1) cos e (t — 127) dt, (K.4)
n X

where ' = tvpn,/vgr, and @p is given by (J.17) with 7 = 2R,. The terms wjt’ in the exponents in (K.4)
cancel out. Apart from those, the difference between (K.4) and (A.1) is two-fold: equation (K.4) involves the
primed constants of (J.13) and (K.2), and it also involves the amplitude factor cos ¢ that varies over the
chirp. As far as the primed vs. non-primed constants, we have indicated that all the functional dependencies
in the GAF remain exactly the same, and there may only be a small numerical difference between the two
cases. Therefore, we can drop the primes in (K.4), which yields equation (3.13), and henceforth focus only
on the effect of the FR on imaging, which manifests itself through the magnitude variation cos . This is
basically equivalent to thinking that the FR goes together with the otherwise undistorted, i.e., non-dispersive,
propagation.



Appendix L

Factorization of the SAR ambiguity
function in the presence of the
Faraday rotation

Our goal here is to perform the analysis similar to that in Appendix A, but taking into account the FR, i.e.,
evaluate the error due to the factorization (3.15) of the GAF (3.13)-(3.14). In (K.4), we drop the primes
and linearize cos ¢ (u) around u = 0 [cf. (3.8)]:

2
cospp(uy) =~p+ 7(1“2’ (L.1)
where p and ¢ are defined in (3.9). This yields the GAF (3.13)-(3.14), which we write as

9
Wr(y,z) =pW(y, z) + q;Wq(y, z),

where W (y, z) is given by (A.1), and
Woly.2) = 3 [ xelt— gemioCo emisolioty (o — gnyeinC D oD - yar. (L)
n Jx

It is the last factor (¢t —t7) under the integral that distinguishes W, of (L.2) from W of (A.1). Using the
substitutions from (A.2) and (A.3), we transform (L.2) into [cf. (A.5)]
; n TTL 2 ; n
Wq — ZeQwJOT / e4w¢T u(u + T’n) du = qu =+ qu, (L3)
n —Tn/2
where the terms Wy and W, originate from u and 7™ in the round brackets, respectively.
The term Wy, can be evaluated as follows:

n n

™/ 1 ) /2
. n P . n .
%% 1 E eszoT e4z(xT Uy du § eszoT i e4z(xT U du
1 - — 4iT™ o

—Tn/2 —Tn/2

oogm 10 1 T
= zn: e2iwoT m% [Tn SinC(QO&T”T”)} — Z ; e2iwoT (Tn)2 sinc'(2aT”Tn),

so that |[Wy1| ~ N772 The second term in (L.3) is estimated similarly to (A.16)—(A.18):

n

, ™/
E eszoT Tn/ e4zaT v du
n

—rn/2
E Tnef2iwo’]I‘"
n
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[Waal Z e2iwo T sinc(2ar™T™)

n

~ 70sinc(2a7T?) < 7ON|max(T™)] < Wi,




130APPENDIX L. FACTORIZATION OF THE SAR AMBIGUITY FUNCTION IN THE PRESENCE OF THE FARADAY ROTATION

and we see that it is negligible compared to the first term because |T"| < 7.
Thus, we will compare W, ~ W, against the expression [cf. (A.6)]

def
Wq(RA)(y7 Z) = WA(yv Z) : WqR(y7 z),
where W (y, z) is given by (2.36), and for the factor W,r(y, 2) we have [cf. (3.17), (3.18)]:

A(70Y,,0 0 ()2 0770 (r)?* ., 0770
Wir(y,2) = | A(uf)uzA(uy)dt = 57 wy,(2a7°T") = —; " sine (2a1°T"). (L.4)
X

Similarly to (A.9), we write

2i(Wy — Wyra)) = Z 20T (772 sinc! (27" T™) — (7°)% sine’ (2a7°T0)].

Then, using the Taylor formula to approximate sinc’(2a7™T™) [cf. (A.14)]:
sinc’(2a7™T") ~ sinc’ (2a7°T°) — 2a7°T" sinc” (2a7°T?),

we obtain
. iPg 0 n 721‘&101‘” 0 iPg ZN : /
i(Wy — Wyra)) = e7°(=27"5,) E T"e = —27°5,¢ %0 Y7 sinc’ Y7,

where Y] is introduced right after equation (A.18), and
S, = sinc’(2a7°T°) + a(7%)? sinc” (2a7°T?).

The second term in the expression for S, dominates because at? > 1. Then, the error due to the factorization
of W, can be estimated similarly to (A.19):

| max(W, — Wyra))l 2 VoS ~ 2 v, B, B L
~ VS YT~ — (L.5)
|max Wq(RA)| woT oT 27 wo

which is of the same order of magnitude as the error of the factorization of W, see (A.19). Hence, for the
overall factorization error in (3.15) we have the same estimate: O(Z2).



Appendix M

Governing equations for scattered
fields and the first Born

approximation

By subtracting equations (4.4) from respective equations (4.1) and using (4.3), we obtain the following
governing equations for the scattered fields:

(s0)
lagt + V X E(SC) — 0) v . H(SC) — 0’
C
c Ot A ot e ’ ' =-V-(D-E)

Note that the scattered field E®® appears both on the left-hand side and on the right-hand side of the
second pair of equations of (M.1). Differentiating the Ampere law in (M.1) with respect to time, we have:

2
0B +4rwo - o8 (M.2)

19?EG) 9 (s0) 1
ot2 ot |’

S Y H = e D

and taking the curl (i.e., V) of the Faraday law in (M.1), we obtain:

10
19 (sc) (sc)
5 VX HS+V XV X E (M.3)
1
0GB _ AR vy . B 0.
c ot

The operation VV- on the right hand side of equation (M.3), see also (M.4) and (M.6), means gradient of
the divergence of the corresponding vector. Substituting the time derivative of V x H®® from equation
(M.3) into equation (M.2), and also taking into account the Gauss law of electricity in (M.1), we arrive at

1 9°Et) N O”E 4ro OE
2 ot? B c2 ot? 2 Ot

+VV-(D-E), (M.4)

where on the left-hand side we have the standard constant coefficient d’Alembert operator acting on E (),
and on the right-hand side we have additional occurrences of the scattered field via equations (4.2) and
(4.5). Similarly, the incident electric field that provides the the source terms for (M.4) is governed by the
d’Alembert equation:
1PE™) e _ AT 059
2 o2 2 ot

(M.5)
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If the target material is isotropic, i.e., if € = %I, where v = v(x) is the local propagation speed, and
o = oZ, then equation (M.4) simplifies, and we have:

1 92E69) O’E  4no OFE c?
= " (sc) — g _FoYsE A
Gogp T AES) =u(z) o — o VY <U2 1)E, (M.6)
where the scalar quantity
def 1 1
lef _ ) M.7
@)% 5 op (M.7)

is known as the (target) reflectivity function, see, e.g., [6, Chapter 6].

In the context of inverse scattering, equation (M.6) shall be interpreted as an equation for v and o,
whereas E®) provides the data. A key difficulty, however, is that the scattered field is not known at the
target. For example, for the SAR applications, E®% is known at the receiving antenna, which is airborne
or spaceborne, whereas at the target, i.e., on the ground, it is not known. This makes the inverse problem
nonlinear, because the unknown material characteristics ¥ and o are multiplied on the right-hand side of
(M.6) with the unknown scattered field.

A well-known remedy is to assume that the scattering is weak, and employ the first Born approximation,
see [67, Chapter XIII]. Under this assumption, the total field E on the right-hand side of equation (M.6) is
replaced with the incident field E(") only, which makes the inverse problem linear. The rationale is that
in the case of weak scattering both the deviations of the material parameters from the vacuum values are
small, and the scattered field E®) is also small, so their products on the right hand side of equation (M.6)
can be neglected. Moreover, the last term on the right-hand side of (M.6) drops as well because we first

invoke the Gauss law of electricity from system (4.1) in the form V - E—ZE = 0 and then the Gauss law of
electricity for the incident field from system (4.4). Altogether this yields:

1 62E(SC) AE(SC) aQE(inc) Ao 8E(inc)
_ —v -

2 o ot2 2 ot (M.8)

The first Born approximation can also be given another equivalent interpretation based on perturbation
theory. In this framework, the zeroth order solution is the incident field governed by equation (M.5), and the
equation for the first order perturbation is obtained from equation (M.6) by replacing the total solution on its
right-hand side by the zeroth order solution, which yields equation (M.8). Again, considering no more than
first order perturbations is justified only if the scattering is weak, i.e., if |[v| < 1/c? and 0/w < 1, where w is
the typical frequency. These two requirements are equivalent to treating the difference between the complex
electric permittivity and one as a small parameter; it is used for deriving the first Born approximation for a
hierarchy of scattering problems in Section 4.2, see formulae (4.21) and (4.24).



Appendix N

Proof of Theorem 1

Reflection coefficients obtained with the help of the first Born approximation for a lossless birefringent target
are given by formulae (4.72). Introducing the new variable £ = ¢, — 1 and denoting { = Ae, we rewrite
these formulae as follows:

T )]
sve = (€ +e20) - (e 020),
(N.1)
Sy =~ (a=1)¢8,
Svi = %g(a + %’7)@?5

These expressions can also be obtained by linearization of the exact reflection coefficients given in [94]; for
a special case of v = 0, formulae (N.1) can be obtained by linearization of the results of [95] as well.

Formulae (N.1) define four functions of the arguments &, ¢, «, and v (with 8 expressed via (4.48)).
Therefore, we can introduce the Jacobian:

9(Suu, Svv, Suv, Svu)
A& ¢, 7)

One can see that the right-hand side of (N.2) is nonzero at least for some values of the arguments. Indeed,
if ¢ #0 (i.e., if the material is anisotropic), then we can choose independent directional cosines « and v so
that the numerator on the right-hand side of (N.2) is nonzero. Thus, in the vicinity of such points in the
parameter space, the transformation from (&, ¢, «, ) to (Sun, Svv, Suv, Svn) is locally non-degenerate, and
preserves the number of degrees of freedom. This local non-degeneracy, however, does not guarantee that
system (N.1) can be resolved for (£, ¢, «, ) given arbitrary scattering data (i.e., the left-hand side of system
(N.1)).

To find out when system (N.1) has a solution, we denote Z = K/q = tan6;, and transform the last two
equations of the system to:

(N.2)

| EEN(KR (@ = 1) = ¢*(* = 1)¢?
B ‘ 128¢7 '

ST =9CB, ST =a(p, (N.3)

where 5 5
St=—"2-_ (Syg+ 9 d 5 = —(5vg— 5 .
Zm( vi + Suy) an \/1—&-7( vi — Suv)

Next, we introduce
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which, together with (4.48), yields:
B% =1-+%1+ D?). (N.5)

We can eliminate £ from the first two equations of (N.1) to get

§=cw, (N.6)
where 72

- 1—

S = 4<SVV + SHHm>7 (N.7)

W= (22 -1) +72(D2 _ 224 (1- 231 +D2)).
Using equations (N.5), (N.6), and the second equation of (N.3), we arrive at
P*y*D*(1 —~*(1+ D?)) = W2, (N.8)

where P = S5/S~. As W in formula (N.7) is linear w.r.t. 42, equation (N.8) is biquadratic w.r.t. v. A
solution for v? exists if and only if the corresponding discriminant is nonnegative, which can be shown to be
equivalent to
D? - 7% (2% -1)
D2

Condition (N.9) can be transformed into (4.77) using equations (N.3), (N.7), and (N.8).

It should also be noted that whereas the right-hand side of (N.8) is always nonnegative, the left-hand is
nonnegative only if

P2>4(

. (N.9)

) 1
<——.
1+ D2

This means that if condition (N.9) for the existence of a solution to (N.8) with respect to 72 is satisfied, then
this solution, i.e., 2, satisfies (N.10). If (N.9) has two solutions, then both should satisfy (N.10). The second
inequality in (N.10), together with equations (N.4) and (N.5), also ensures that 0 < a? < 1land 0 < 52 < 1
(see (4.48)).

If condition (N.9) (or its equivalent (4.77)) is satisfied, then 72 can be found by solving (N.8), and
the sign of 7 can be chosen arbitrarily because the system (N.1) is invariant w.r.t. the transformation
(o, 8,7) — (—a,—p,—7). Then, the value of « is obtained from (N.4), ¢ from (N.6), 8 from any of the
equations (N.3), and & from the first equation of system (N.1). With that, all the material parameters are
determined, which completes the proof of Theorem 1.

0<n (N.10)



Appendix O

Numerical study of the exact
formulation for the problem of
scattering off an interface of a
half-space

Theorem 1 indicates that the linearized inverse problem has a solution only for certain combinations of
the reflection coefficients Syu, Svv, Suv, Svu, and the incidence angle ;. For example, if & = 0 then
Suv = Svm, see formulae (N.1), and the right-hand side of inequality (4.77) is negative provided that
0; > w/4. Hence, inequality (4.77) holds automatically, and the linearized inverse problem always has a
solution for #; > m/4. On the other hand, for §; < 7/4 inequality (4.77) puts an additional constraint on
the values of the reflection coefficients and thus implies a limitation of solvability of the linearized inverse
problem.

While inequality (4.77) may be given a physical interpretation later on, currently we would like to try
and answer the question of whether the foregoing limitation of solvability (Theorem 1) is due to the type
of the target material that we have chosen (a birefringent dielectric with weak anisotropic conductivity) or
to the linearization itself. Expressions for the exact (i.e., not linearized) reflection coefficients can be found,
e.g., in [94, equation (6.61)]. However, that system [unlike the linearized system (N.1)] has proven too
complicated for analytical inversion. Instead, we employ a numerical approach. First, we sample the domain
of feasible material parameters (typically, £ and £ are taken between 1 and 5) with a sufficiently high rate,
and calculate the exact reflection coefficients for every sample, i.e., solve the direct problem exactly with the
help of [94]. In doing so, we obtain a cloud of points in the three-dimensional space of coefficients Suu, Svv,
and Spy = Syu. Areas of no solution would correspond to the regions with no points inside the cloud, i.e.,
to the voids. To see whether or not there are any voids we plot several cross-sections of the cloud normal to
the Syg axis. As, however, the cloud consists of discrete points, we rather take slices of finite thickness in
Svu and collapse all the points inside each slice onto the (Sum, Syv) plane for plotting.

The visualization we have described reveals distinct voids in the cloud of the results for the exact for-
mulation of the direct scattering problem. Those voids can, in particular, be clearly seen in Figure O.1,
where we are showing the values of g| as they depend on Sy, Svv, and Syyg. Inside the voids the solution
to the original (i.e., not linearized) inverse problem does not exist, because the corresponding values of the
reflection coefficients cannot be obtained using any choice of the material parameters.

Moreover, as 6; = 2r/9 < w/4 in Figure O.1, the linearized problem may have no solution according to
Theorem 1. The region where the linearized solution does not exist [see inequality (4.77)] is bounded by two
straight red lines on each of the plots in Figure O.1. We see that when the scattering is weak, i.e., when all
the reflection coefficients Syp, Svv, and Syy are small, those red lines appear tangential to the apparent
boundaries of a given void that corresponds to the exact formulation. This is precisely the behavior that
would be natural to expect in the case when both the linearized and the original inverse problem have regions
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Figure O.1: ¢ as a function of the exact reflection coefficients for a = 0 and 6; = 27/9. The value of ¢
is indicated by color. The horizontal axis is Sgyy and the vertical axis is Syv, as indicated in the middle
plot. The approximate ranges for the cloud of the results are —0.5 < Sgg < 0, —0.2 < Syv < 0.6, and
0 < |Svu| < 0.11. The gap between two red lines corresponds to the region for which inequality (4.77) does
not hold, i.e., for which the linearized inverse problem has no solution.

with no solution. This tangential behavior can be observed more clearly in Figure O.2, which is a zoom-in
of the middle plot in the top row of Figure O.1.

Let us also note that whereas for larger values of the incidence angle, 6; > /4, the linearized inverse
problem has a solution, the original, i.e., not linearized, inverse problem may still have no solutions. We
illustrate that in Figure O.3, which is similar to Figure O.1 in every respect except that §; = 7/3 and the
computed ranges for Spp, Svv, and Syp appear somewhat different. From Figure O.3 it is apparent that
when all three coefficients Syg, Svv, and Syg are small, which is basically equivalent to the linear regime
(weak scattering), there are no voids in the cloud of the results and the solution exists, as expected. As,
however, the scattering becomes stronger so that Syy increases, a void appears again indicating a limitation
of solvability.!

Altogether, our rigorous analysis of the first Born approximation along with the simulations conducted
for the unabridged formulation indicate that for the weak scattering regime when the two formulations are
supposed to be close, the linear and nonlinear problems indeed have or do not have a solution simultaneously.
In particular, the full nonlinear problem will have no solution for the same combinations of parameters for
which the linearized problem has no solution. This means that the linearization is apparently not the
reason for the loss of solvability, and that the result of Theorem 1 should most likely be attributed to the
properties of the target material that we have taken for our analysis rather than “blamed” on the first Born
approximation.

1The voids we discuss here provide additional constraints, beyond the general limitations on the solvability of the inverse
problem that come, e.g., from the conservation of energy.
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6=3n/9, ¢
SHV=0.0335 SHV=0.0559
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Figure 0.3: ¢| as a function of the exact reflection coefficients for « = 0 and 6; = 7/3. The value of ¢
is indicated by color. The horizontal axis is Sgy and the vertical axis is Syv, as indicated in the middle
plot. The approximate ranges for the cloud of the results are —1 < Sy < 0, —04 < Syyv <€ 04, and
0 < |Svul] <0.2.
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